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Abstract

The fractional Laplacian is a promising mathematical tool due to its ability to capture the
anomalous diffusion and model the complex physical phenomenon with long range interaction,
such as fractional quantum mechanics, image processing, jump process etc. One of important
applications of fractional Laplacian is a turbulence intermittency model of fractional Navier-Stokes
equation which is derived from Boltzmann’s theory. However efficient computation of this model
on bounded domains is challenging as highly accurate and efficient numerical methods are not yet
available.

The bottleneck for efficient computation lies in the low accuracy and high computational cost
of discretizing the fractional Laplacian operator.

Although many state-of-the-art numerical methods have been proposed and some progress has
been made for the existing numerical methods to achieve quasi-optimal complexity, some issues are
still fully unresolved: i) Due to nonlocal nature of the fractional Laplacian, the implementation of
algorithm is still complicated and the computational cost for preparation of algorithms is still high,
e.g., as pointed out by Acosta et al [2] 'Over 99% of the CPU time is devoted to assembly routine’
for finite element method;

ii) Due to the intrinsic singularity of the fractional Laplacian, the convergence orders in the lit-
erature (e.g. [4, 6]) are still unsatisfactory for many applications including turbulence intermittency
simulations.

To reduce the complexity and computational cost, we consider two numerical methods, finite

difference and spectral method with quasi-linear complexity, which are summarized as follows.

e We develop spectral Galerkin methods to accurately solve the fractional advection-diffusion-
reaction equations and apply the method to fractional Navier-Stokes equations. In spectral
methods on a ball, the evaluation of fractional Laplacian operator can be straightforward
thanks to the pseudo-eigen relation. For general smooth computational domains, we propose
the use of spectral methods enriched by singular functions which characterizes the inherent

boundary singularity of the fractional Laplacian.
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e We develop a simple and easy-to-implement fractional centered difference approximation to
the fractional Laplacian on a uniform mesh using generating functions. The weights or co-
efficients of the fractional centered formula can be readily computed using the fast Fourier
transform. Together with singularity subtraction, we propose high-order finite difference

methods without any graded mesh.

With the use of the presented results, it may be possible to solve fractional Navier-Stokes equations,
fractional quantum Schrodinger’ equations and stochastic fractional equations with high accuracy.

All numerical simulations will be accompanied with stability and convergence analysis.
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Chapter 1

Introduction

1.1 The fractional Laplacian

Nonlocal operators have been applied to model real-world phenomenon in many fields, e.g., fluid
dynamics [38, 69], quantum mechanics [51, 63], finance [28], in phase transitions [8, 9], material
science [14], etc. However, the difficulty lies in how to efficiently discretize nonlocal operators
on which partial differential equations are based and how to justify the convergence order of the
algorithms when they are applied to these models. Prior to getting to these important questions,
we first recall the definitions and some properties of fractional Laplacian.

1.1.1 Nonlocal pseudo-differential operator

Let a € (0,2) and u € R? — R be smooth enough (belongs to Schwartz class %) A very popular
nonlocal operator is given by integral representation: the integral is defined in the sense of principle

u(x) —u 20T (atd
(—A)a/2u(3}) == Cd,a /Rd W dy, Cdpé = 7]{[/2’1—‘2—205/)2”7 (111)

where ¢4, is a normalization constant involving the Gamma function. One of the very important
properties which we will use in our work later is Fourier transform:

F((—A)%u) (k) = |k|*F(u)(k). (1.1.2)

value

The fractional Laplace operator is consistent with the integer ones. In particular we have the
following pointwise limits

lim (—A)*2u(z) = u(z)

a—0
lim (—A)*?u(z) = —Au(z)
a—2

Except above integral definition studied in this work, there are other equivalent definitions
which are intensively investigated in the literature, e.g., see Refs. [62] and [1].

A variant of the fractional Laplacian (1.1.1) consists in restricting the domain of integration
to a subset of R™. In these direction, an interesting operator is defined by the following singular
integral:

(—A)su(z) = /Q Wdy. (1.1.3)

1



When © = R”, the regional fractional Laplacian is reduced to the standard fractional Laplacian.
Here we should point out that they are different operators although they are similarly defined.

Another natural but inequivalent (see [78]) fractional operator is defined through taking frac-
tional powers of the eigenvalues:

(—A)pu(z Z Apurdp(x (1.1.4)

where ¢j. is normalized eigenfunction corresponding to the Dirichlet Laplacian with the kth eigen-
value 0 < Mg < A1 < Ag < -+ namely

—Au =M\, z€QCRY (1.1.5)
u(z) =0, =z €. (1.1.6)

Furthermore, other types of fractional operators can be defined in terms of different boundary
conditions: for example, a spectral decomposition with respect to the eigenfunctions of Laplacians
with Neumann boundary data naturally leads to an operator (—A)fV’Q. An interesting observation,
spectral definition is equivalent to the regional one up to a constant. Furthermore, for periodic
functions, or functions defined on the flat torus, namely, if u(x + k) = u(z) for any € R™ and
k € Z", then (—A)% o = const(—A)g). The proofs for these equivalence can be seen from [1].

1.1.2 Other equivalent definitions

Except the hyper-singular form definitions, there are other equivalent ones. In [62] the author
discussed ten equivalent definitions and provided their proof. We list three of them as follows.
Here we only provide a loosely description. For rigorous discussion of equivalent definitions, we
recommend the readers to consult [62].

Let u € LP with p € [1,00] or u belongs to the space of continuous functions vanishing at the
infinity or the space bounded uniformly continuous functions.

e Bochner’s definition:

(=AY 2y (x) = ’/ w)t 12, (1.1.7)

e Balakrishnan’s definition:

OCTI'

2/ A(sI — A)Lus®/?1ds, (1.1.8)

sm

(—2)*u(z) =

e Caffarelli-Silvestre’definition through harmonic extensions:

Agv(z,y) + o?cd/“y* v (z,y) = 0,¥y > 0,

v(z,0) = u(x),
dyv(x,0) = (—A)Y2u(x), (1.1.9)



e For a € (1,2), the fractional Laplacian can also rewritten as [73, 77|

21
(=A)Y2u(z) = o Dgu(z)de,
0
where Dy is fractional directional derivative,
1 o
DY — X 2 11—« _
S~ ram a0 VP €t - o,

(1.1.10)

(1.1.11)

where ¢(6) € R, ¢(0) = cos(#) for 6 = 0,7 in 1D; ¢(#) = [cos(f),sin(6)]T for § € [0,27] in
2D; ¢(#) = [sin(¢) cos(A), sin(¢) sin(f), cos(¢)]T for 6 € [0,27] and ¢ € [0, 7). In particular in

P(520(%52)

two-dimensional case, we have c, = 57

These definitions provide different starting points for constructing the numerical methods for the
fractional Laplacian. We will discuss them later in the literature review of existing numerical

methods.

1.1.3 Long jump random walk

Such nonlocal operators are related to Levy process. We next briefly show a possible probabilistic
interpretation. For detailed derivation, readers can refer to the note by Enrico Valdinoci in [86].
Consider a random walk ! of particle on the lattice hZ := {hz, z € Z} along the real line. Let
u(z,t) be the probability that our particle lies at x € hZ at time ¢ € 7Z. Then for local jump
random walk, at each time step of size 7, the particle jumps to the left or right with the probability

1/2.

u(x,t4+71) = %u{x + h,t) + %u{‘r — h,t)

Figure 1.1: Local jump

If we consider 27 = h?, then we obtain

w(z,t +71) —u(r,t)  ulz—ht)—2u(z,t)+u(z,t+71)

T h?

Letting h,7 — 0 yields the second order diffusion equation

Uy = Au.

For the long jump walk [86], the particle can move everywhere, both near and far fields, although
the probability could be very small for the far field. In the long jump walk, we assume the probability

that the particle jumps from the point hk € hZ to the point hm € hZ is K(k — m)

3

K(m — k).



:rt—|—T}_z}(, Ju(z + hk,t).

ked

Figure 1.2: Long jump

Here u(z,t + 7) equals the sum of all the probabilities of the possible positions x + hk at time ¢
weighted by the probability of jumping from x + hk to 2. Since ), ., K(k) = 1 this yields

u(z,t+7) —u(z,t) ZIC u(x + kh,t) — u(z,t).

kEZ
If K(y) =~ |y|~ () for y — oo (For example we can take the kernel function k(y) = % .
(yl=0/2) . gee [25].) with o € (0,2) and T = A then @ = hK(kh). Letting h, 7 — 0 gives the

%y|+14'ra/2 ’ ' ) '
ractional order diffusion equation

t) — t
Dpu :/ Ut o 8) Z ) g Gyt (—A) 20 =0,
R ly[t+e

Except the above derivation, recently, the authors in [38] have derived the fractional Laplacian
operator as a means to represent the ensembleaveraged friction force arising in a turbulent flow.
For the convenience of readers, we leave its brief derivation on the Appendix.

1.1.4 Anomalous diffusion as super-diffusion

Anomalous diffusion phenomena are ubiquitous in the natural sciences and social sciences. Fraction-
al Laplacian can be used to describe the anomalous diffusion and the related equation corresponds
to the super-diffusion. In order to get a good sense of the diffusion equation with fractional Lapla-
cian, here we illustrate it by taking one-dimensional case for example. Imagine we have a long thin
tube filling with medium. We inject an drop of tracer and observe the evolution of the density.
Suppose at the certain time, the density of tracer obeys the law as exp(—|z|). Then this diffusion
process can be modeled by fractional diffusion equation:

du(z,t) = —(—A)*?u(z,t), xR, t>0,
lim U(:E,t) =0, ’LL(Q’J,O) = exp(—]:c|),
T—00

where 0 < o < 2.

The comparison of the profile between second-order and fractional-order equations is illustrated
in Figure 1.3. From the picture, we can see the solution of fractional diffusion equations spread
faster than the integer counterpart. This partially explain why we call the fractional diffusion as
super-diffusion or fast-diffusion.

!The Figures local jump and long jump comes from the Nochetto’s talk: Numerical methods for fractional diffusion.
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Figure 1.3: Comparison of the profile between second-order and fractional-order equations. Here u
the density function of the space variable z and « denotes the order of equation.

1.2 Well posedness for the model problem

In this work, we consider finite difference schemes for the following diffusion equation with fractional
Laplacian

(=A)2u + pu = f(z), =e€QcCRY a € (0,2), (1.2.1)

u(z) =0, ze€Qf, (1.2.2)

where £ is non-negative, f(x) is a given function, 2 is rectangular domain and €€ is the complement
of Q in RY.

Let Q¢ be the complement of the unit disk Q = {(x1,2z2) |23 + 23 < 1}. Define
1
p(z) = co, / ——dy, (1.2.3)
“Jac |z -yt

where ¢ , is defined in (1.1.1).
For u, v vanish outside of {2, we have

A2 0) = e v(@)(u(@) —uly) o v(y)(uly) —ul@) .
((=A)* u,v) d,a//MR T dyd d’a//R@R ’ dzdy

y|tre z —y[tte

o O ] A )

Rearranging this equality, we obtain the formula of integration by parts for fractional Laplacian.

Lemma 1.2.1 (Integration by parts, [4, 7, 93]). Assume that u,v vanish on Q¢ C R? almost
everywhere. Then it holds that

A g Cn ([ (W) @)@ o)
syt i = S [ = aydst [ uyel)ple) de

|z — y|

when all the integrals are well-defined. Here p(x) is defined in (1.2.3).

5



Lemma 1.2.2 ([68]). Let Q C R" be a convex set and 1 < o < 2. For any v € C§°(R2), it holds

5 5
// [v(x +)! I dyzkn,a/ [v(x)] d.
Qe0 \»’U - y!" « o do(r)®

where ky o s a positive constant which only depends on dimension n and o, and do(z) denotes the
distance from the point x € ) to the boundary of the 2.

Take d = 2 for example. For z = (z1,22) € 2, we have

1 o du > o / 1 d « (2)
do(@)® 21 Jjyazaa() v —yP7* 7 T 2W Joe jo —yTY T 2meaa

Thus using Lemma 1.2.2 and by the standard density argument we have

// o) — v, dy /| 2p(z)dz, Vv e HY(Q). (1.2.4)
Q@0 \ff— y[>re _27TC2a ’

By Lemma 1.2.1 and (1.2.4), we have the following conclusion that is crucial to build the
wellposedness of the problem (1.2.1)-(1.2.2).

Lemma 1.2.3. For any v € Hg/Z(Q) with 1 < o < 2, there exist constants depending on the order
a such that
CralvBaay < (A)20,0) < CoalvPaao,

By Lax-Milgram’s Theorem, Lemmas 1.2.1 and 1.2.3, the well-posedness of the problem (1.2.1)-
(1.2.2) can be established.

1.3 Motivation

This work is mainly motivated by a promising turbulence intermittency model of fractional Navier-
Stokes equation [38], which is one of important applications of fractional Laplacian [67]. This model
is derived from Boltzmann’s theory while efficient computation of this model on bounded domains
is challenging as high-order numerical methods are not yet available. The challenge arises from
the intrinsic singularity and nonlocal nature of the fractional Laplacian. Many attempts have been
made to accommodate the singularity, nonlocality and the complication of these two issues. For
example, [70] has applied a singularity subtraction to achieve similar complexity using a collocation
method. However, the stability and convergence of their method is not clear. [7] has applied banded
and hierarchical matrices with finite element methods to achieve quasi-optimal complexity. As finite
element method involves too much complexity to compute the singular integrals which is difficult
for extension to high-dimension or high-order methods.

1.3.1 Motivation for the spectral method

In literature only very mild assumption on regularity of solutions has been made in [7] while many
other numerical methods for fractional Laplacian either assume high regularity or achieve very
slow convergence without the strong assumption on regularity, see e.g. finite element methods
(e.g., [3, 19, 30, 83]), finite difference methods (e.g., [34, 35, 58, 59])



In spectral methods, the evaluation of fractional Laplacian operator (1.1.1) can be straight-
forward thanks to the pseudo-eigen relation (see Lemma 2.3.1, which can be derived from similar
conclusions in [36]), while the high computational cost of discretizing the fractional Laplacian op-
erator (1.1.1) for many other methods in computing solutions to equations with the fractional
Laplacian can be very high. According to the pseudo-eigen relation in Lemma 2.3.1, it is natural
to represent the solution to (2.0.2) by u = (1—22)/23"% | ﬁnPff‘/?(:I;), where P2/? is the n-th order
Jacobi polynomial (see (2.1.4)). When p; = s = 0, the regularity of (1 —z)~®/?u can be high as it
can be analytic if f is analytic [4]; and the regularity index for (1—2z)~%/?u is r 4 « if the regularity
index for f is r in weighted Sobolev spaces [93]. However, it is shown in [93] that when us > 0, the
regularity index for (1 —z)~%?u is & +min(ac+ 1 — €, 7) for € > 0, which implies limited regularity
and only an algebraic convergence of spectral methods. The algebraic convergence order has been
verified by numerical results in [93]. However, we observe an even higher convergence order of the
spectral Galerkin method (3.4.1); see Figure 1.4. The convergence order of the spectral Galerkin
method (3.4.1) in [93] is 2+ 1 in a weighted L?-norm while we observe the order of 5a/2 + 1 in a
similar weighted L2-norm.

Diffusion-Reaction Diffusion-Reaction
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Figure 1.4: For the diffusion-reaction equation (—A)®?u + u = sinz with u vanishing outside of
(—1,1), the convergence order of the spectral Galerkin method (3.4.1) is 2a + 1 — € in H*/?-norm
and ba/2 4+ 1 — € in Li_a/z—norm.

Unfortunately, we were not able to prove the regularity index 5a/2 + 1 — € using the analysis in
[93] and thus failed to obtain the optimal convergence order 5a/2 4+ 1 — € even when f is analytic.

This goal is an important step toward high-order numerical methods for this problem and
more general fractional advection-diffusion equations on general smooth domains such as the quasi-
geostrophic equation [27] and the fractional Navier-Stokes equation [38].

However, the convergence orders in these papers are still unsatisfactory for many applications
including turbulence intermittency simulations. Along the line of our earlier work on high-order
spectral methods for fractional advection-diffusion equations in one dimension [57, 93] with order
5a/2 + 1 in L?>mnorm (compared to an order 2 in [7]), we are employing weighted orthogonal
polynomials for fractional Laplacian on a disk. In fact, the evaluation of fractional Laplacian



operator (1.1.1) on a disk is straightforward, thanks to the pseudo-eigen relation (see Lemma
3.3.1), and it is natural to represent the solution to Equation (1.2.1) by the pseudo-eigenfunctions
(generalized Zernike polynomials), which form a complete orthogonal system. The resulting stiffness
matrix is diagonal and thus we can easily compute the fractional Laplacian. This approach has been
reported in [92] for fractional Poisson equation on a unit disk where there is no reaction (1 = 0)
and an exponential convergence is reported when f is analytic. The exponential convergence arises
from the regularity estimate for (1.2.1) when p = 0: the solution to equation (1.2.1) with x =0
can be written by (1 —72)*/?v and v is analytic if f is analytic [75].

1.3.2 Motivation for the finite/spectral based fictitious method

For the rectangles and circular domain, we proposed the efficient and accurate finite difference
and spectral methods, respectively. For the structure domain, using the spectral method for the
circular domain leads to the high-order convergence or using the finite difference methods leads to
high efficiency of numerical solution. A natural question arise when it comes to the general domain.
This motivates us to think about the extended or fictitious methods.

1.3.3 Motivation for the finite difference method

Given the wide application of fractional Laplacian and its ability to capture the anomalous diffusion
and model the complex physical phenomenon with long range interaction, see e.g., [38, 42, 49, 64,
89], many numerical methods have been proposed, e.g., finite difference-quadrature method in
[34, 35, 59, 70] and finite element method [3, 7, 30, 88], spectral methods [57, 54, 92]. We refer the
readers to [18, 67, 29] for a review of many definitions of fractional Laplacian and their numerical
methods.

While there are several methods with linear solvers of quasilinear complexity, see e.g. [7, 35,
70], the implementation of algorithm is still complicated, especially the computation of entries of
resulting linear systems in finite element method [3, 7, 30, 88] or construction of the weights in finite
difference method [34, 35, 59, 70] or finding the modes in terms of orthogonal expansion basis in
spectral method [54, 92]. In particular, as pointed out in [2], over 99% of the CPU time is devoted
to assembly routine in a finite element algorithm. The following example based on the variational
finite element method allows one to feel the level of computational complexity:

wi = [ ([ GGG ),

|z —y|iTe

_ %: zl: /Im </Il (¢i(x) — ¢|i£yz);ﬁy£f) - ¢j(y))dy) da

_ (n; 4 Z>/ </Il (¢i(x) — ¢|i;£y_))g§(|éljff) - ¢j(y))dy> d.

m<l Im

Thus a simple and efficient solver is still urgent in need although many numerical methods have
been developed. This motivates us to rethink about the finite difference methods. In Chapter
5, we will present a simple-and-easy implementation scheme for the numerical approrimation of
fractional Laplacian operator and finite difference method for high-dimensional fractional diffusion
equations.



1.4 Outline

The outline of this document is as following:

In Chapter 2, we investigate a spectral Galerkin method for the fractional advection-diffusion-
reaction equations in one dimension. We first prove sharp regularity estimates of solutions in
non-weighted and weighted Sobolev spaces. Then we obtain optimal convergence orders of the
spectral Galerkin methods for both fractional advection-diffusion and diffusion-reaction equations.
We also present an iterative solver with a quasi-optimal complexity. Numerical results are presented
to verify the theoretical analysis.

In Chapter 3, we investigate a spectral Galerkin method for the two-dimensional fraction-
al diffusion-reaction equations on a disk. We first prove regularity estimates of solutions in the
weighted Sobolev space. Then we obtain optimal convergence orders of a spectral Galerkin method
for the fractional diffusion-reaction equations in the L? and energy norm. Numerical results are
presented to verify the theoretical analysis.

In Chapter 4, we propose an efficient fictitious domain methods based on the spectral-solver
and finite difference solvers. The rational of fictitious domain method in the fractional context will
be offered and a large of numerical examples will be provided.

In Chapter 5, we study the finite difference method for the fractional diffusion equation with
high dimensional hyper-singular integral fractional Laplacian. We first propose a simple-and-easy
discrete approximation, i.e., fractional centered difference scheme with second-order convergence
for the fractional operator. Based on the established approximation, we then construct a finite
difference scheme to solve fractional diffusion equations and analyze the stability and convergence
in discrete energy norm. We further present a fast solver for the linear system which is obtained
by discretization on rectangular domain and use the fictitious domain method to extend the fast
solver to the non-rectangular one. Several numerical results are provided to support our theoretical
results.

In Chapter 6, we first concentrate on the model problem of two-term fractional Laplacian on
the unit disk. Specifically, we investigate in detail the regularity and accuracy of the two-term
fractional Laplacian model problem, starting from one-dimensional case and then moving on to
the two dimensional one later. Next, we describe the procedure of the implementation for the
steady fractional Stokes Problems. We also include the discussion of time dependent fractional
Navier-Stokes problems.

In the last chapter, we summarize the main results presented in this work and discuss the further
works.
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Chapter 2

Spectral method for fractional
Laplacian in 1D

In this chapter !, we consider one of the nonlocal models, advection-diffusion-reaction (ADR) e-
quations with fractional Laplacian, which is a simplified model from the fractional Navier-Stokes
equation [38]. While our ultimate goal is efficient spectral and spectral element methods for the
fractional Navier-Stokes equation (nonlinear ADR), our goal here is to investigate the convergence
order of a spectral Galerkin method for a one-dimensional fractional ADR equation. As a simplified
model, the following one-dimensional problem provides views on potential advantage and disad-
vantages on designed numerical methods for advection diffusion equations which navier stokes is in
nature [21]. Specifically, we consider the following problem

(—A)a/2U+M1DU+ Ut = f(.'L‘), xre )= (—]_7 1), o € (1,2), (201)
u(x) =0, z€Qf

where D is the first-order derivative in z, u; € R, ps > 0 and f(x) is a given function.

We apply a different approach than that in [93] and obtain the optimal regularity index of
(1-— a:)_a/ 2u in a weighted Sobolev space; see Section 3.3. Moreover, we are able to prove the
regularity index when p1 # 0, where the regularity index of (1 —z)~*?u is a4+ min(3a/2—1—¢,r).
Though the regularity is still limited in weighted Sobolev spaces, our results are better than the
classical analysis in non-weighted Sobolev spaces when r > 0; see Table 2.1 for conclusions of
regularity index on the fractional ADR equations in one dimension in literature.

With the established higher regularity estimates, we consider the spectral Galerkin method
(3.4.1) using the approximation (1 — z)*/?uy = (1 — 22)*/2 Zg:() anPﬁ/Q(x). The approximation
of u using (1 — 2)*/?@y provides a different view than those in the classical numerical methods
such as in [30, 3] for finite element methods and [34, 59] for finite difference methods. In these
classical methods, the convergence order is low as the solution is usually weakly singular along the
boundary; and the computational cost is high, mainly because of the dense matrix resulting from
the discretization of fractional Laplacian.

We observe that the effectiveness of factorization of the solution as a weak singular function
and a regular function @ has been also pointed out in [75] in the regularity analysis of the fractional

IThis chapter is based on the paper: Zhaopeng Hao, Zhonggiang Zhang, Optimal regularity and error estimates
of a spectral Galerkin method for fractional advection-diffusion-reactions equations, SIAM Journal on Numerical
Analysis, 58 (1), 211-233, 2020.
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Table 2.1: Regularity indices for u in the standard Sobolev space H® and for @& = (1 — 2%)~%/2y
in the weighted Sobolev space B?, ,. Here r is regularity index for f in standard or the weighted
Sobolev spaces. The letter ‘P’ is an abbreviation for Poisson (u1 = p2 = 0); the letters ‘DR’
means Diffusion-Reaction (1 = 0 and p2 > 0); and ‘ADR’ represents Advection-Diffusion-Reaction

(11 # 0 and p2 > 0).

s (u in the Sobolev space) s (@ in the weighted Sobolev space)
P | a+min(1/2 —a/2 —€,r) ([3, 47], Lem 2.2.1) a+r ([4, 93))
DR a+min(l/2 —a/2 —¢€,r) a+min(a+1—¢€7) ([93])
- a+ min(3a/2+ 1 —€,7) (Thm 2.2.10)
ADR a+min(l/2 — a/2 —€,r) (Thm 2.2.2) a+min(3a/2 — 1 —¢€,7) (Thm 6.1.4)

Poisson equation. The high regularity for @ is verified by high convergence orders using the spectral
methods (3.4.1). For example, for the diffusion-reaction (DR) equation (2.0.2) where p; = 0, the
convergence order for @y in weighted Li*a ,-norm (stronger one than standard non-weighted L2-
norm) can be 5a/2 4+ 1 — € when f = sinx; see Theorem 3.4.3. In contrast, the convergence order
of finite element/difference method is expected to be no higher than (« 4 1)/2 — € unless some
adaptive mesh or graded mesh is applied; see e.g., [3, 7]. Thus, the spectral method presented in
this work can provide a reliable reference solution for other numerical methods.

The outline of this chapter is arranged as follows. In Section 2.1, we introduce some necessary
notations and recall weighted Sobolev spaces. Some long but important auxiliary lemmas are
presented in Appendix. In Section 2.2, we present and prove the regularity of fractional ADR
equations in non-weighted and weighted Sobolev spaces. In Section 2.3, we consider a spectral
Galerkin method for (2.0.1)-(2.0.2) and prove its optimal convergence. In Section 2.4, we present
both direct and iterative solvers and verify the theoretical convergence orders with several numerical
examples. In Section 2.5, we apply the regularity results to fractional equations driven by random
noise. In Section 2.6, we discuss the two-term Laplacian before we make concluding remarks and
discussions on possible extensions of this work. Throughout the chapter C' and ¢ denote generic
constants and are independent of any functions and of the truncation parameter N.

2.1 Weighted Sobolev spaces

In this section, we introduce weighted Sobolev spaces. Denote by Liﬂ (©) the space with inner
product and associated norm defined by

(u,v) s = / wwlde,  |ull s = ((u,u)w5)1/2, (2.1.1)
Q

where w? = (1 —2?)% with a real number 3. To simplify the notation we abbreviate Liﬁ (Q) as Liﬁ
and the similar treatment is done for other spaces. To incorporate singularities at the endpoints,
we introduce the following weighted Sobolev space (see e.g. [13, 50]),

T = {u | DFy e Limm k=0,1,... ,m} , mis a nonnegative integer, (2.1.2)

which is equipped with the following norm
1 2
el o, = Zi afpe )% Julge, = 1D ull s (2.1.3)
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When m = s is not an integer, the space can be defined via classical interpolation method, e.g. K-
method; see [5].

These weighted Sobolev spaces are closely related to the Jacobi polynomials. The Jacobi poly-
nomials P} () are mutually orthogonal as

/1 (1 — 22 PP (2)PP(z) dz = hPbpm, B> —1. (2.1.4)
—1

Here 0., is equal to 1 if n = m and zero otherwise and

2 22,3+1 r 1 2
hﬁ:‘Pf - (L(n+5+1) . (2.1.5)
Wb (2n4+284+1DI'(n+28+ 1D)I(n+1)
The following asymptotic formula for a ratio of two gamma functions holds
I'(n+9) , (0= +~v-1) 2
———— = lim [1 O =1. 2.1.6
n—o0 né_’)’r(n + f}/) nggo[ + 2n + (n >] ( )

By (2.1.6), we know that K ~ The following relations hold for Jacobi polynomials P (x)

) 2n +2ﬁ+1
(see e.g. Chapter 2 in [11])

D ((1 - x2)5pf_1) = —on(1-22f1P1 B>, (2.1.7)

We say that a,, is equivalent to b,, if there exist ¢; and ¢y such that cia, < b, < c2a, asymp-
totically and denote the equivalence by a, ~ by. For functions in B ; with s > 0, we can introduce
a equivalent fractional norm in discrete form (see [13]):

o0

|||u|||2Biﬁ = (up)’ha(L+n?), B> -1, (2.1.8)

n=0

where ug are the coefficients of Jacobi-Fourier expansion for u in terms of Pf .

2.2 Regularity

In this section, we present our regularity results in the weighted and non-weighted Sobolev spaces
as well as their proofs.
We recall the non-weighted Sobolev space H® (e.g. in [5]) with the semi-norm | - |gs

o) — o)l , N
|U|HS:<//Q®Q |$7 |1+25 dxdy .

The weak formulation of the problem (2.0.1)-(2.0.2) is to find u € HS/Q, such that

a/2

a(u,v) == ((—A)*%u,v) + p1(Du,v) + po(u,v) = (f,v), Yo e H, (2.2.1)
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2.2.1 Regularity in non-weighted Sobolev spaces

The following theorem describes the Sobolev regularity properties of the fractional Poisson equation
(201) with H1 = (U2 = 0.

Theorem 2.2.1 ([3, 46]). Suppose f € H" forr > —a/2 and u € H*'? be the solution of fractional
Poisson equation, i.e., (2.0.1) with puy = py = 0. Then u € HoTmn(1/2=a/2=6r) yith ¢ > 0
arbitrarily small.

In this work, we use the bootstrapping technique (see, e.g. [39], Chapter 6) to obtain the optimal
regularity for the problem (2.0.1)-(2.0.2) with the lower order terms in non-weighted Sobolev spaces.

Theorem 2.2.2. For the problem (2.0.1)-(2.0.2) with p1 € R,ug >0, if f € H" with r > —«a/2,
then u € Hotmin(1/2=a/2=e) yyith ¢ > 0 arbitrarily small.

Proof Denote min(a,b) by a A b. By Lax-Milgram Theorem, we know u € Hg‘/z from f €
H=%/2, Thus Du € H*/?>~'. Then it follows that (—A)*?u = f — uy Du — ppu € H@/2=D " By
Theorem 2.2.1, we have u € Hot(@/2=DArA(L/2—a/2—¢)

If « >3/2then /2 —1>1/2 — /2 and u € H*HN1/2=¢/2=9) [f o < 3/2 and 7 < /2 — 1,
then we also have u € Hot" = FotrA(1l/2—a/2—¢)

If < 3/2and r > a/2 — 1, then u € H3*/?~1. In this case we will lift the regularity index
of u from 3a/2 — 1 to a+7 A (1/2 — a/2 — €). In fact, from u € H3*/?>~1 we have Du € H3*/272,
It follows that (—A)*?u = f — pyDu — pou € HB¥/2=2N" By Theorem 2.2.1, we have u €
HotBa/2=2)ArA(1/2—a/2—€)

If either & > 5/4 or @ < 5/4 and r < 3a/2—2, then (3a/2—2)ArA(1/2—a/2—€) =rA(1/2—
/2 — €). That is u € HOT"\1/2=¢/2=¢) " Otherwise if o < 5/4 and r > 3a/2 — 2, u € H**/2~2 and
thus Du € H®*/2-3_ Following the similar argument above, we have u € Ht(52/2=3)ArA(1/2—a/2—¢)

Repeating above procedures k times, we have u € Hotk(a—D)—a/9ArA(1/2—a/2=€)  \When k is
the smallest integer number such that &k > 2(Tl—n7 we have

= Ha+(k(a—1)—oz/2)/\'r/\(1/2—a/2—e) — Ha+r/\(1/2—oz/2—e).

This completes the proof. O

Remark 2.2.3. Here is the key step of the proof. Suppose that we obtain u € HP, f < a + 1 A
(1/2 — a/2 —€). Then by the fact (—A)**u = f — pyDu — pou € HP=YN and Theorem 2.2.1,
we have u € HP | where f/ = a + (B —1)ArA(1/2—a/2 —€). Then g’ = a+ (8 —1) > B.
If 8/ < a+rAn(1/2—a«a/2—c¢), then we can repeat the above processes many times to conclude
= HatrA(1/2—a/2—¢€)

2.2.2 Regularity in weighted Sobolev spaces

For the fractional Poisson equation (2.0.1), where u; = ps = 0, we consider the regularity of
0 =w 2y,

Theorem 2.2.4 ([93]). For the problem (2.0.1)-(2.0.2) with i1 = p2 =0, if f € B, ,, withr >0,
then w=/?y € Bjj/z
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However, the nice property of full regularity in above theorem does not hold anymore for the
fractional Laplace equations with lower order terms, which we will see shortly. Before presenting
our regularity results for fractional ADR equations, we need two technical lemmas, which play an
essential role in the analysis of regularity of the fractional ADR equations. For proofs, please see
Appendix.

Lemma 2.2.5. Ifv € B? /2o with s > 0, then vw®/?~1 € BZE%S Ba/2=1=9) ith arbitrarily small
e>0.

mln(s 3a/2+1—¢)

Lemma 2.2.6. Ifv € B?. ), with s >0, then vw®/? ¢ B with arbitrarily small € > 0.

We are now at the position to present the regularity of the fractional ADR (2.0.1).

Theorem 2.2.7 (Regularity in weighted Sobolev spaces). For the problem (2.0.1)-(2.0.2) with
p1 # 0 and po > 0, if f € HY/?=2/2 B’ ./, withr >0, then we have w %y e stglm(ga/%lfe’r)

with € > 0 arbitrarily small.

Proof  Denote a A b as min(a, b) and recall & = w=*/?u. Since if f € H'/?>~%/2 by Theorem
2.2.2 we have u € HO‘/HI/%E and Du € Ha/271/275

Now we use the bootstrapping technique to lift the regularity of solution . Note that H|, a/2=1/2=¢

Bzéi 1/27¢ thus Du € Ba/2 1/27¢ Then it follows that
(=A)*?y = f — iy Du — pgu € B(O;//g 1/2=e)nr

By Theorem 2.2.4, we have 4 € BOHF(OI/2 1/2=e)r

If r > a/2 —1/2 then @ € Biﬂg 1/27¢ " In this case we proceed to lift the regularity. Let
a=3, 4nPS?. Then by the formula (2.1.7), we have

Du = D(w a/2 = —2Zun (n+1)P f;ﬁ 1pe/2=1,

Denote v = =23 un(n—{—l)Psﬁ_l Then Du = vw®?~! and by the equivalent definition (2.1.8),
we have v € B?’ig 13/2 °. Tt follows from Lemma 2.2.5 that we have Du € B?’ig 3/27¢ Recall u =
w24 with @ € 33353 1/27¢ Then by Lemma .3.1, we have u € Bgig 1/27¢ Thus it follows that
(—A) 2y = f — ,ulDu pau € B(?;%Q B/2=e)nr, By Theorem 2.2.4 we have 4 € Ba:r/(ja/Q 3/2=e)nr.

If > 3/2(av — 1), we can follow a similar argument to lift the regularity. Suppose that k is

the smallest integer number such that (k + 1/2)(a — 1) > 3a/2 — 1. After repeating the lifting
procedure k times as above, we have

6B3;gk+1/2)(a DAQBa/2—1—e)Ar _Bf)c:r/(z?)aﬂ 1—e)Ar

This completes the proof. O

Remark 2.2.8. For r > «/2, the assumption [ € B, implies that f € H'/2=2/2 by Lemma
.1.4. The condition f € HY/2=2/2n B’ becomes f € B ,,, whenr > a/2.
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Remark 2.2.9. The key step in the proof is to show that if u € Bfa/Q, then u € Bf;/z, where 8 =

a+(B—=1)ArA(3/2a—1—¢). In fact, we have (—A)*?u = f—p1 Du—pou € B:J/;[/(Q’Bfl)/\(?’/mflfﬁ)] as

Du e Bii;l)/\w/h*l*e) according to Lemma 2.2.5 and thus by Theorem 2.2.1, we reach the desired

conclusion. Observe that 8 = B if 8 > a+rA(3/2a—1—¢€); and B’ > B if B < a+rA(3/2a—1—¢),
in which case we can repeat the key step many times until the new reqularity index ' is equal to
a+rA(3/2a—1—¢).

Theorem 2.2.10 (Regularity in weighted Sobolev spaces with reaction-only term). For
the problem (2.0.1)-(2.0.2) with 1 = 0 and pz > 0, if f € B!, withr > 0, then we have

w %y € Bi;r;in(?’amﬂfe’r) with € > 0 arbitrarily small.

Proof By Theorem 2.2.4 we have w= /%y € Ba;r;in(T’a). If r > o then w™ %%y € 322/2. By
w w

Lemma .3.1 we that u € Bii/_;. Then it follows that (—A)O‘/Qu = f — pou € Bl T Using

we/2

Theorem 2.2.4 we have w2y € BS;(22O‘_€)M. If » > 2a, then w2y € Bii/z- By Lemma .3.1

we know that u € Biig“fe. Then it follows that (—A)?u = f — ppu € Bfi?;fﬂfﬁ)/\r. Using
Theorem 2.2.4 again we get the desired result. U

2.3 Error estimate of spectral Galerkin method

In this section, we consider a spectral Galerkin method and carry out its error analysis based on
the obtained regularity in Section 2.2.
We first present the spectral Galerkin method. Define

UN = wa/2]P)N = Span{¢07 (blv v 7¢N}7

where ¢y (z) := wa/QP,f/Q(x) for 0 < k < N, and Py is the set of all algebraic polynomials of degree
at most N. The spectral Galerkin method is to find uy € Uy such that

a(“N?”N) = (fa UN)) Yoy € Un, (231)

with a(un,vn) = ((=A)*2un, vn) + p (Dun, vn) + p2(un, vy ).
The following pseudo-eigenfunctions for fractional diffusion operator are essential to analyse
and implement the spectral Galerkin method.

Lemma 2.3.1 ([4, 93]). For the n-th order Jacobi polynomial Pﬁ/Z(x), it holds that
MNa+n+1)

n!

(=) 2w 2Pe2(2)] = NP2 (x), Ao = . (2.3.2)

The well-posedness of discrete problem (2.3.1) can be readily shown by the Lax-Milgram theo-
rem. We omit the statement.

Next, we introduce two necessary lemmas which play the key role in the error estimate. The
first one is a version of Cea’s Lemma.

Lemma 2.3.2. Let u and un solve the equations (2.2.1) and (2.3.1) respectively. Then it holds

||u—uN||Ha/2§C inf HU—UNHHQ/Q. (2.3.3)
vy€EUN
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For u € HO‘/2 we have w2y € Lia/Q by the inequality (1.2.4). Thus it is legitimate to
write u = w2 3% a0, Py o/2 (). Introduce the projection H?V/Q : HS/Q — Uy such that H?V/Qu =

a/2 Zn 0 AnPa/Q( )

The following lemma is about the approximation property of the projection H /2,

Lemma 2.3.3. Let u € Hg/z and w=?y € B? ... Then for s > a/2 we have

/2

[ — T u| yraje < cNY278|w™ O‘/2u|Bs (2.3.4)

a/2’

Proof. Let u = w23 anPﬁn(:U). Then v — H?V/2u w230 o unPa/2(:L‘). From Lemma
1.2.3, we have the following norm equivalence

V)10 = (—A)*%0,0), Vo e HS?. (2.3.5)

Using the pseudo-eigen relation in Lemma 2.3.1 gives

= T %020 2 (=) (u = T3 ?0), (u = T Pu)) = > Adfitn[2h5/2, (2.3.6)
n=N+1

Note that by (2.1.6), A% ~ n®. It follows that

[e.9]
||u—Ha/2uHHa/2 ~ Z a|un| ha/2 Z ne— 2s 25|u | ha/2
n=N+1 n=N+1
oo
< NOTEONT na, Rl (2.3.7)
n=N+1
Using the norm definition (2.1.8) leads to the desired result. O

We are ready to state the convergence order of the spectral Galerkin method (2.3.1).

Theorem 2.3.4 (Optimal convergence order). Suppose that u and uy satisfy the problems (2.2.1)
and (2.3.1), respectively. Suppose that f satisfies the assumption in Theorems 6.1.4 and 2.2.10 we
have the following error estimates:

lo—unlle_,+ N 2u—unlgez < CN~*|uu

)
BZa/Q

where s is the regularity index of the solution defined in Theorem 6.1.4 (ADR, s = a+min(3a/2 —
1 —¢,7)) and Theorem 2.2.10 (DR, s = a +min(3a/2+ 1 —€,7)).

Proof. Denote e = u — un. By Cea’s Lemma 2.3.2, we have

/2

lell oz < Cllu — T 2| yas.

Applying the approximation property in Lemma 2.3.3 yields

lell gare < Cllw — T 2wl jayz < CN275 |0 2y s (2.3.8)

a/2’
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Next we apply the duality argument to obtain the convergence order for ||e|| ;2 . We introduce

the following auxiliary problem

(=A)2w — iy Dw + pgw = w™*%e, €,

w(z) =0, ze€Q°
Then the weak formulation is to find w € Hg‘ /% Such that
a*(w,v) = (=A)*?w,v) — p1(Dw, v) 4 pa(w,v) = (W™*?e,v), Yo € Hg/g.
The corresponding discrete problem is to find wy € Uy such that
a*(wy,vN) = (w_a/ze,vN), Yoy € Upn.

By Theorems 6.1.4 and 2.2.10, we have the following regularity estimate

o ullps, , < Ol Pellz = Cllellz . (23.9)
Then applying Galerkin orthogonality a*(vy,e) = a(e,vy) = 0, Yon € Uy, we have

* * 2 2
lelf: , = a(we)=a (w— 1% %w, ) < cllw — T %w|| oy llell gosz-  (2.3.10)

Using the approximation property in Lemma 2.3.3, (2.3.10) and (2.3.8), we have

el < ON Pl ulpe el o
< CN_SHW_aﬂwHBja/Q ||w_a/2uHBza/2'

Then by (2.3.9), we have

lellzz ,, < ON~* ™ ul:, .

(2.3.11)

The conclusion follows by combining (2.3.11) and (2.3.8). O

2.4 Numerical experiments

In this section, we present three examples with different source terms f: smooth (Example 2.4.1),
weakly singular at an interior point (Example 2.4.2) and weakly singular at boundary (Example
2.4.3). Since exact solutions are unavailable, we use reference solutions e, which are computed
with a very fine resolution using the same methods for computing uy. In the computation, we take
w1 = pe = 1 and measure the error as follows

B(N) = user —unllgz . E*(N) = (=) (trer — un), (tser — un))'/?.

Here uy = 27]1\[:0 w2 P /2 and uper =: ugsg unless otherwise stated. Recall from Lemma 1.2.3
that E*(N) & ||tuget — un|| o2 We also test the case for us12 and find the convergence errors and
orders behave almost the same.
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2.4.1 Numerical implementation

We first describe the numerical implementation of spectral Galerkin method.
Plugging uy = ZnN:o Undn () into (2.3.1) and taking vy = ¢x(x) for k =0,1,..., N, we obtain
the following linear equation from the orthogonality of Jacobi polynomials and Lemma 2.3.1 that

Ad = f, (2.4.1)

where @ = (dg,1,...,a8)7, f = (fo, fi,..., fn)T with f = (f,é%). Here the matrix A =
S+ prM* 4+ po M7, where S is a diagonal matrix with

S = diag(Ah/?, AFhS 2, AR,
and the entries of matrices M and M" are
1
Mg, = —2(n+1) / W (@) PO (@) PY () da, (2.4.2)
—1
1
M, = [ @@ @) de (243)
-1

Here we have applied (2.1.7) to obtain M} .
If a direct solver is applied to (2.4.1), we then need to find M, and M . Here we apply
Gauss-Jacobi quadrature rules as follows. For M . we obtain

1 N
Miy, = [ @R )P @) do = 3 P P s,
-1 -

7=0
where x;’s are the zeros of Jacobi polynomial Pg; H(x) and w;’s are the corresponding quadrature
weights. The quadrature rule here is exact since n + k < 2N while the quadrature rule is exact
for all (2N + 1)-th order polynomials. The integral in M kn can be calculated similarly. To find

. ) N
fr = (f, ¢r), we use a different Gauss-Jacobi quadrature rule: fr ~ > (xj)P,?/z(xj)wj. Here x;’s

§=0
are the roots of Jacobi polynomial PS fl (x) and w;’s are the corresponding quadrature weights. We

then can solve (2.4.1) using any efficient direct solver.

A fast iterative solver with a quasilinear complexity

As the resulting system (2.4.1) is dense, a direct solver will require O(N?) storage while the com-
plexity is O(N?). In the following, we present a matrix-free iterative solver with O(N) storage and
O(Nlog?(N)) computational complexity. This iterative solver consists of a fixed-point iteration
and fast polynomial transforms.

The fixed-point iteration we use 2 i

S

where P = S + uol is a diagonal matrix. In each iteration, we compute the matrix-vector product
A4 without forming a matrix. To illustrate the idea, we present how to compute M"#%. Recall that

2Iterative methods based on Krylov subspaces can also be developed but proper preconditioners are needed.
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in (6.1.21), (M"a) = (un, (1 —x2)o‘/2P,?/2). This quantity is to compute Jacobi-Fourier expansions
of ux up to its N-th mode, which is obtained by applying fast polynomial transforms.

Given the modes iy for 4y. We can evaluate uy at the Chebyshev collocation points x;’s
(1 <j< M, M?>N)as well as uy = (1 — 1‘2)0‘/2’&]\/ by a fast transformation from Jacobi-
Fourier expansion coefficients to Chebyshev-Fourier expansion coefficients (FJCT 3, see e.g. [84],
with a cost at O(N log?(N))) and the fast Chebyshev transform (FCT, see e.g. [21], with a cost
at O(Nlog(N))). In fact, by FJCT, any = erjzo anPY? = ZTJLO an*P7Y? and un(x;) can
be computed with FCT. Then un(x;) = (1 — X?)O‘/QﬂN(xj) and thus by the inverse FCT, we can

obtain uy ~ Zﬁ/[: o Un 1/ 2Pn_ 1/2 and further by a fast transform from Cheyshev-Fourier expansion
coefficients to Jacobi-Fourier expansion coefficients (FCJT, see e.g. [84]) un ~ ny: o Un V2p iz o

Zﬁ/l:o 02/21%?/2. Finally, we obtain from the orthogonality (2.1.4) that for 0 < k < N,
M
(M), = (un, (1= 2*)2P%) & (3 0g/2P/2, (1 — 2?) 2P %) = a*ng) 2.
n=0
The total computational cost in this process is O(N log?(N)) and the storage is O(N), where we

take M = 2N so that the approximation errors in the calculations can be ignored. The above
process of obtaining (M"4)y is summarized in the following chart.

. FJOT (._ FOT (- FOT FCJT .
{in} == {0, = {an ()} — {un(x)} = {8;"7} =5 {437,
To compute M?u, we apply the procedure as above after performing integration-by-parts. In
fact, by integration-by-parts and (2.1.7)
(Ma); = (Dux,(1—a*)**F?) = ~(uy, D1~ )"/ P"?)
= 2k + D(un, (1 - 22PN, 0<k<N.

Here we present the flow chart to compute the (M%), ~ 2(k + 1)02421_%2‘421_1:

fiin} 5 {12} 55 (G} — {uw ()} S (0,12 S e,

The right hand side f = (f, (1 — J:Z)O‘/QP;/Q) can be computed as (M"4);, and the calculation
is done only once.

The initial guess of the iterative method can be chosen as the numerical solution obtained by
solving (2.4.1) with a direct method and N = 8. The iterations stop either it reaches the maximum
iteration number 100 or meets the condition [[a(™*1) — 4|2 /||a™*V |2 < e, where we take
e = 10~7. We will numerically check the performance of the proposed iterative solver in Table 2.4
for Example 3.5.2.

2.4.2 Numerical results

Throughout the following tables, “Order” is short for the estimated convergence order for the
numerical method (2.3.1).

3These fast transforms may not be exact but they are highly accurate and the errors from these fast transforms
can be ignored in many applications, as in all the computations in this section.
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Example 2.4.1. Consider f =sinz. Here f belongs to B, .

By Theorem 6.1.4, w=*/?u € Bii§§_1_€ for the problem (2.0.1)-(2.0.2) with p1 # 0. According

to Theorem 3.4.3, the convergence orders are expected to be 2a—1—¢ in H*/2-norm and ba/2—1—¢€
in Li,a so-norm. The convergence orders are observed and verified in Table 2.2 with the H @/2_norm
and in Table 2.3 with the Li_a/Q—norm.

When p; = 0, the problem (2.0.1)-(2.0.2) becomes the reaction-diffusion equation and by Theo-

rem 2.2.10, w=*?u € Biigﬂ_g
is 2a+ 1 — € and the order in Li_a/Q—norm is 5a/2 4+ 1 — €. The orders are observed in Figure 1.4.
The numerical results verify the regularity index 5a/2 — 1 — € and 5a/2 + 1 — € for the solution

with advection and reaction-only term, respectively, as suggested in Theorems 6.1.4 and 2.2.10.

. Theorem 2.3.4 suggests that the convergence order in H®/2-norm

Table 2.2: Convergence orders and errors of the spectral Galerkin method (2.3.1) for the equation
(=A)*/?y + Du + u = sinz (Example 2.4.1). The estimated convergence order is 2a — 1 — € in
H/?-norm.

a=12 a=14 a=1.6 a=138
N E*(N) rate FE*(N) rate FE*(N) rate FE*(N) rate
16 6.04e-03 1.10e-03 2.07e-04 3.19e-05

32 2.64e-03 1.19 3.42e-04 1.69 5.0le-05 2.05 6.12e-06 2.38
64 1.10e-03 1.27 1.02e-04 1.74 1.16e-05 2.11 1.10e-06 2.48
128 4.18e-04 1.39 2.88e-05 1.82 2.55e-06 2.19 1.87e-07 2.55
Order 1.40 1.80 2.20 2.60

Table 2.3: Convergence orders and errors of the spectral Galerkin method (2.3.1) for the equation
(=A)*/2y + Du+ u = sinz (Example 2.4.1). The estimated convergence order is 5a/2 — 1 — ¢ in
L? -norm

wfa/Z .

a=12 a=14 a=16 a=18
N E(N) rate FE(N) rate E(N) rate FE(N) rate
16 8.96e-04 1.24e-04 1.74e-05 2.00e-06

32 2.68e-04 1.74 2.46e-05 2.34 2.54e-06 2.77 2.18e-07 3.19
64 7.49e-05 1.84 4.63e-06 2.41 3.47e-07 2.87 2.17e-08 3.33
128  1.97e-05 1.93 8.32e-07 247 4.52e-08 2.94 2.03e-09 3.42
Order 2.00 2.50 3.00 3.50

In Tables 2.2 and 2.3, we have tested convergence orders using a direct solver for (2.4.1). We
now check the performance of the proposed iterative solver. Here we take the reference solution
as Upef =: Ugia. In Table 2.4, we observe the order of 5a/2 — 1 in the Li*a so-norm as in Theorem
6.1.4. The number of iterations is less than 20 for various «’s listed in the table. However, the
iteration numbers decrease with a: when a = 1.2, the iteration number is 19 while the number is
5 for a = 1.8. These iteration numbers suggest the need of better iterative methods for small a’s
(or independent of «). Intuitively, the matrix P~ = (S 4 pu2I)~! contains no information from
the advection term while it becomes more pronounced when « is closer to 1. The choice of P is
then a subtle issue and deserves further explorations in future work. From Table 2.4 we conclude
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that the CPU time increases roughly as O(N log? N ). Here the CPU time is obtained by averaging
three runs of the code in MATLAB R2019a, performed on a laptop with the configuration of AMD
A10-8700p Radeon R6, 10 Compute Cores 4C+6G 1.80GHz and 12 GB memory.

Table 2.4: Tests of the proposed fast iterative solver with the complexity O(N log? N ) in conver-
gence and computational time: spectral Galerkin method (2.3.1) for the equation (—A)®/2u+ Du+
u = sinz. The estimated convergence order is 5a//2 — 1 in Li,a so-norm. Here ‘iter #’ represents
the iteration number and ‘CPU(s)’ stands for the computational time measured in seconds.

a=1.2 a=14
N E(N) rate iter # CPU(s) E(N) rate iter # CPU(s)
512 1.50e-06 19 0.82 3.09e-08 12 0.55
1024 3.84e-07 1.97 19 1.56 5.48e-09 2.49 12 1.02
2048 9.76e-08 1.98 19 3.18 9.71e-10  2.50 12 2.21
4096 2.48e-08 1.98 19 8.53 1.72e-10  2.50 12 5.56
a=1.6 a=1.8
N E(N) rate iter # CPU(s) E(N) rate iter # CPU(s)
512  8.91e-10 8 0.40 2.17e-11 ) 0.27
1024 1.12e-10 2.99 8 0.73 1.94e-12  3.49 5 0.53
2048 1.41e-11 3.00 8 1.71 1.72e-13  3.49 ) 1.20
4096 1.76e-12  3.00 8 4.81 1.53e-14 3.49 5 4.09
Example 2.4.2. Consider f = |sinx|. The function f has a weak singularity at x = 0 and

fe Bolj‘[:’/_; with € > 0 arbitrarily small.

By Theorem 6.1.4, w™*/?u € st/r;lm(sa/z_l’m)_e for (2.0.1) with pu; = pa = 1. According to

Theorem 2.3.4, the convergence order for the spectral Galerkin method (2.3.1) is expected to be
a+min(3a/2 —1,1.5 —¢€) in Li_a/Q—norm.

From Table 2.5, we can observe that the convergence order for the spectral Galerkin method
(2.3.1) is @ + min(3a/2 — 1,1.5 — €), which is in agreement with the theoretical prediction and
verifies the regularity result in Theorem 6.1.4.

Next, we test the reaction-only case p; = 0 in (2.0.1). From Table 2.6, we can observe that the
convergence order is a 4+ 1.5 — € for the spectral Galerkin method (2.3.1), which is in agreement
with the estimate order o + min(3a/2 + 1,1.5 — €). This verifies the regularity result in Theorem
2.2.10.

The performance of the proposed iterative solver (2.4.4) in this example is similar to that in
Example 3.5.2 and thus is not presented.

Example 2.4.3 (Boundary singularity for the function f). Consider f = (1 — 22)?sinz.

We test the different 3’s in Tables 2.7-2.8 (8 = 0.5) and in Tables 2.9-2.10 (5 = —0.4).

It can readily verified that f € B, with r = /242841 —¢; see e.g. in the appendix of [55]
for a proof. By Theorems 6.1.4 and 2.3.4, the theoretical order for the spectral Galerkin method
is  + min(3a/2 — 1 —€,7). If p3 = 0, by Theorems 2.2.10 and 2.3.4 the theoretical order for the
Galerkin method is o + min(3a/2 + 1 — €, 7).

We first test the case = 0.5, where the derivative of f has a weak singularity and f vanishes at
both endpoints +£1. When 1 # 0, we observe the convergence order is about 5a/2 — 1 in Table 2.7
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Table 2.5: Convergence orders and errors of the spectral Galerkin method (2.3.1) for the equation
(—=A)*?u+ Du+u = | sinz| (Example 2.4.2). The estimated convergence order is o + min(3c/2 —
1,1.5—¢) in Lifam—norm.

a=1.2 a=14 a=1.6 a=18
N E(N) rate FE(N) rate E(N) rate FE(N) rate
16 2.74e-03 4.47e-04 1.25e-04 5.94e-05

32 8.00e-04 1.78 8.27e-05 2.43 1.78e-05 2.82 7.51e-06 2.98
64 2.21e-04 1.86 1.47e-05 2.49 2.31e-06 2.95 8.56e-07 3.13
128 5.79e-05 1.93 2.55e-06 2.53 2.84e-07 3.02 9.16e-08 3.22
Order 2.00 2.50 3.00 3.30

Table 2.6: Convergence orders and errors of the spectral Galerkin method (2.3.1) for the equation
(—=A)*?y +u = |sin x| (Example 2.4.2). The estimated convergence order is o + 1.5 — € in Li_a/Q—
norm.

a=12 a=14 a=16 a=18
N E(N) rate E(N) rate FE(N) rate E(N) rate
16 3.85e-04 2.06e-04 1.10e-04 5.89e-05

32 7.00e-05 2.46 3.32e-05 2.63 1.57e-05 2.81 7.46e-06 2.98
64 1.18e-05 2.57 4.90e-06 2.76 2.04e-06 2.95 8.52e-07 3.13
128 1.87e-06 2.65 6.84e-07 2.84 2.50e-07 3.03 9.14e-08 3.22
Order 2.70 2.90 3.10 3.30

which matches with the expected one, & + min(3a/2 — 1 — ¢, 7). We further test the reaction-only
case, u1 = 0. We observe that the convergence orders displayed in Table 2.8 are 3«/2 + 2, which is
exactly a + min(3a/2 4+ 1 — ¢, 7).

We then consider the singular f = (1 — %)% sinx with 8 = —0.4. For the equation (2.0.1) with
1 # 0, we can see that the convergence orders are about 3a/2 4+ 0.2 — € in Table 2.9. For the case
p1 = 0, the observed orders are 3a/2 4 0.2 which can be seen in Table 2.10.

In this example, the observed convergence orders for Galerkin method are following the theo-
retical ones when f has both weak boundary singularity (5 = 0.5) or stronger boundary singularity
(8 = —0.4). The numerical results verify the regularity estimates and also show that the error
estimates for the Galerkin method are optimal.

The performance of the proposed iterative solver (2.4.4) in this example is similar to that in
Example 3.5.2 and thus is not presented. The only difference here is that f cannot be computed
with the fast transforms because of the singularity at both endpoints. We apply a proper Gauss-
Jacobi quadrature rule as in the direct solver. Though the use of a quadrature rule leads to an
increase of computational cost, f can be computed offline.

In summary, we observe in Examples 2.4.1-2.4.3 that the convergence order of spectral Galerkin
method 2.3.1 in Li*a jo-norm is o + min(3a/2 — 1 — €, r) for advection-diffusion-reaction and a +
min(3a/2+1—¢,r) for diffusion-reaction equation respectively, which verify the regularity estimates
in Theorems 6.1.4 and 2.2.10.
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Table 2.7: Convergence orders and errors of the spectral Galerkin method (2.3.1) for the equation
(=A)*?u 4+ Du +u = (1 — 22)°?sinz (Example 2.4.3). The estimated convergence order is
5a/2 —1—€in Lifam—norm.

a=1.2 a=14 a=1.6 a=18
N E(N) rate FE(N) rate E(N) rate FE(N) rate
16 4.38e-04 5.88e-05 8.29e-06 1.64e-06

32 1.35e-04 1.70 1.23e-05 2.25 1.29e-06 2.68 1.29e-07 3.67
64 3.80e-05 1.83 2.36e-06 2.39 1.81e-07 2.83 1.20e-08 3.43
128  1.00e-05 1.92 4.26e-07 2.47 2.38e-08 293 1.12e-09 3.42
Order 2.00 2.50 3.00 3.50

Table 2.8: Convergence orders and errors of the spectral Galerkin method (2.3.1) for the equation
(=224 u = (1 —22)%%sinz (Example 2.4.3). The estimated convergence order is 3a/2 +2 — €
in Liwm—norm.

a=12 a=14 a=1.6 a=1.38
N E(N) rate E(N) rate FE(N) rate FE(N) rate
16 1.44e-05 6.85e-06 3.21e-06 1.49¢-06

32 1.18e-06 3.61 4.66e-07 3.88 1.81e-07 4.15 6.97e-08 4.42
64 9.11e-08 3.69 2.96e-08 3.98 9.39e-09 4.27 2.97e-09 4.55
128 6.81e-09 3.74 1.80e-09 4.04 4.66e-10 4.33 1.20e-10 4.63
Order 3.80 4.10 4.40 4.70

Table 2.9: Convergence orders and errors of the spectral Galerkin method (2.3.1) for the equation
(=A)2y + Du+u = (1 — 22) %*sinz (Example 2.4.3). The estimated convergence order is
3a/24 0.2 — € in Li,a/Q—norm.

a=12 a=14 a=1.6 a=18
N E(N) rate FE(N) rate E(N) rate FE(N) rate
16 3.23e-03 7.79e-04 2.65e-04 1.07e-04

32 9.54e-04 1.76 1.65¢-04 2.24 4.74e-05 2.48 1.62¢-05 2.73
64 2.65e-04 1.85 3.38e-05 2.29 8.15e-06 2.54 2.30e-06 2.81
128  6.97e-05 1.93 6.69¢-06 2.34 1.35e-06 2.59 3.15e-07 2.87
Order 2.00 2.30 2.60 2.90

2.5 Extension to fractional diffusion equations driven by random
noise

Stochastic mathematical models have received increasing attention for their ability of representing
intrinsic uncertainty in complex systems, e.g., representing various scales in particle simulations at
molecular and mesoscopic scales, as well as extrinsic uncertainty, e.g., stochastic external forces,
stochastic initial conditions, or stochastic boundary conditions. One important class of stochastic
mathematical models is stochastic partial differential equations (SPDEs), which can be seen as
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Table 2.10: Convergence orders and errors of the spectral Galerkin method (2.3.1) for the equation
(=A)*?u+u = (1 —2%)""%sinz (Example 2.4.3). The estimated convergence order is 3a/2 + 0.2
in LZ?Q/Q—norm.

a=1.2 a=14 a=1.6 a=18
N E(N) rate FE(N) rate E(N) rate FE(N) rate
16 1.47e-03 6.03e-04 2.51e-04 1.06e-04

32 3.92e-04 191 1.33e-04 2.18 4.59-05 2.45 1.61e-05 2.72
64 1.01e-04 1.96 2.81e-05 2.24 7.97e-06 2.53 2.30e-06 2.81
128 2.49e-05 2.02 5.71e-06 2.30 1.33e-06 2.58 3.15e-07 2.87
Order 2.00 2.30 2.60 2.90

deterministic partial differential equations (PDEs) with finite or infinite dimensional stochastic
processes either with color noise or white noise. Though white noise is a purely mathematical
construction, it can be a good model for rapid random fluctuations, and it is also the limit of color
noise when the correlation length goes to zero.

For simplicity we will study the fractional diffusion equations driven by low regularity random
noise as following:

(=A% 40 = f(z) (2.5.1)

with f(z) = Y22k #?my(2)xg. Here my(z) is orthonormal basis in L?(Q) and x; are i.i.d
standard normal distribution. If 5 = 0 we call it white noise, 5 = 1 for pink noise and § = 2 for
brown noise.

Consider the fractional Poisson with 1/f% noise.

(=A)2u+ pu = Wh(z). (2.5.2)

Here

N[

Wh(x) = k™ 2ep()és. (2.5.3)

k=1

where ex(z) = sin(krZft), 2 € (—=1,1). When 0 < 8 < 2, the noise is called 1/f” noise. The
following are common discussed in the literature.

e (white noise) 5 =10, t < —%
e (Pink noise) f=1,t<0
e (Brownian noise) 3 =2, ¢ < 3

S

Next we describe the regularity of noise (2.5.3). To this end, we introduce the space L?(€; BS /2)
L*(Q; B) = {u: lullLe(o;ms) < oo} (2.5.4)

HUH]QL%Q;BE) = Z:()E(ug)zhg(l +n?)f, B> -1, (2.5.5)
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where ug are the coefficients of Jacobi-Fourier expansion for u in terms of Pf .

T e 8
E HW/BH =Sk < 00, whent< o — - 2.5.6
[ Ht] Z <oo, whent <o ( )
Recall the space

IT* = [1°(D) = D((~A)/*) = {vr foll, = [ (=8)*"2] = (- x

ES
—
IS
D
Ead
=
N—
—
~
¥
N
——

For the color noise W#(x), we have

Pla) =k PPer(@)6(0) = an/(0) Pa/?(x), (2.5.7)
k n

« « 1 ! (03 67
ap?(0) =Y K PPaia ), ali =g / er@) (1= a®) PP ) da. (2538)
k n -

where & are standard Gauss Random variables which obey independently identical distribution.
It is clear that

(2.5.9)

a/2 Zk ﬁ’aa/Q

Thus it suffices to estimate |az7/ ,3 | in (2.5.8), which will be shown in the Appendix .2
As to the orthogonal basis ej, we have myriad of choices. For example, we can take ey, () = P)(x)
or w®/ 4P,§‘ / 2(:1:), and the traditional eigenfunctions for Dirichlet type boundary value problems.
With the regularity of noise, the regularity of the solution can be shown readily. Actually, when

-5 < %g%g%(O§ﬁ§2—aanda21),wehave

o2 12
IE[HTWﬁHHM%%] < CIE[HW/iHHBEL <C. (2.5.10)
Then we obtain TW?# € L2(; HO‘JFE*‘S)
When > 2 —a >0, Wehaveﬁl> 2 and thus
HTW H ] < CEJ HwﬁH [ <C. (2.5.11)

If we used the weighted Sobolev space
w2 TWP e 1L2(; B %_E),
Then we expect the convergence order o + % (8>1).
With the establishment of the regularity of solution, we can the discuss the convergence of

numerical methods.
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Based on the approximations properties, the error estimates can be expected as

|7 =T < [T - | | - e
< oM@ Lot lwE )
at -
Tk .2
By the fact E[HWM s IS IE[HWB s, |, we have
ot ot

E[HTWB _ TNW]@HQ] < OM20t 5 | on-2atisto)

Thus taking M = N leads to the order of a + % — ¢ with € > 0. We will check the findings by
the following numerical experiments, where we take 20000 samples and the M = 1000.

Table 2.11: Convergence orders and errors of the spectral Galerkin method for the equation
(—=A)*?y + u = f(x) with the white noise. The estimated convergence order is o — 0.5 in L’
norm.

a=1.2 a=14 a=16 a=18
N E(N) rate FE(N) rate E(N) rate FE(N) rate
8 1.41e-01 7.68e-02 4.27e-02 2.42e-02

16 1.05e-01 0.43 4.99e-02 0.62 2.39e-02 0.84 1.15e-02 1.07
32 7.42e-02 0.50 3.21e-02 0.63 1.40e-02 0.77 6.19e-03 0.90
64 4.77e-02 0.64 1.85e-02 0.80 7.23e-03 0.95 2.87e-03 1.11
128 2.61e-02 0.87 8.54e-03 1.11 2.83e-03 1.35 9.47e-04 1.60
256  1.58e-02 0.73 4.49e-03 0.93 1.29e-03 1.13 3.79e-04 1.32
Order 0.70 0.90 1.10 1.30

Table 2.12: Convergence orders and errors of the spectral Galerkin method for the equation
(=A)*2y + u = f(z) with the white noise. The estimated convergence order is o — 0.5 in L2-
norm.

a=1.0 a=11 a=19 a=20
N E(N) rate FE(N) rate FE(N) rate FE(N) rate
8 2.62e-01 1.92e-01 1.83e-02 1.40e-02

16 2.18e-01 0.27 1.51e-01 0.35 8.04e-03 1.19 5.65e-03 1.31
32 1.70e-01 0.35 1.13e-01 0.43 4.14e-03 0.96 2.78e¢-03 1.02
64 1.23e-01 0.47 7.66e-02 0.56 1.81e-03 1.19 1.16e-03 1.27
128  7.94e-02 0.63 4.56e-02 0.75 5.51e-04 1.72 3.23¢-04 1.84
256  5.49e-02 0.53 2.95e-02 0.63 2.07e-04 1.41 1.14e-04 1.51
Order 0.50 0.60 1.40 1.50
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Table 2.13: Convergence orders and errors of the spectral Galerkin method for the equation
(—=A)*?u 4 u = f(z) with the pink noise. The estimated convergence order is o in L?-norm.

a=12 a=14 a=1.6 a=138
N E(N) rate E(N) rate FE(N) rate FE(N) rate
8 4.02e-02 2.32e-02 1.35e-02 7.93e-03

16 2.01e-02 1.00 9.84e-03 1.24 4.85e-03 1.48 2.41e-03 1.72
32 1.13e-02 0.83 5.02¢-03 0.97 2.26e-03 1.10 1.03e-03 1.23
64 5.51e-03 1.03 2.19¢-03 1.20 8.82e-04 1.36 3.59e-04 1.52
128  2.00e-03 1.46 6.78e-04 1.69 2.32e-04 1.93 8.0le-05 2.16
256  8.50e-04 1.24 2.49e-04 1.44 7.42e-05 1.64 2.25e-05 1.83
Order 1.20 1.40 1.60 1.80

Table 2.14: Convergence orders and errors of the spectral Galerkin method for the equation
(—=A)*/2y + u = f(z) with the pink noise. The estimated convergence order is a in L?-norm.

a=1.0 a=11 a=19 a=20
N E(N) rate FE(N) rate E(N) rate FE(N) rate
8 7.02e-02 5.31e-02 6.10e-03 4.70e-03

16 4.11e-02 0.77 2.87e-02 0.89 1.70e-03 1.84 1.21e-03 1.96
32 2.55e-02 0.69 1.70e-02 0.76 6.97e-04 1.29 4.75e-04 1.35
64 1.39e-02  0.87 8.75e-03 0.95 2.30e-04 1.60 1.48e-04 1.68
128  6.00e-03 1.22 3.46e-03 1.34 4.73e-05 2.28 2.81e-05 2.40
256  2.93e-03 1.03 1.58e-03 1.13 1.25e-05 1.93 6.93e-06 2.02
Order 1.00 1.10 1.90 2.00

Table 2.15: Convergence orders and errors of the spectral Galerkin method for the equation
(—=A)*?u+4u = f(x) with the brown noise. The estimated convergence order is &+ 0.5 in L?-norm.

a=1.2 a=14 a=1.6 a=18
N E(N) rate FE(N) rate FE(N) rate FE(N) rate
8 1.31e-02 7.75e-03 4.60e-03 2.74e-03

16 4.13e-03 1.66 2.07e-03 1.91 1.04e-03 2.15 5.24e-04 2.39
32 1.85e-03 1.16 8.40e-04 1.30 3.86e-04 1.43 1.79e-04 1.55
64 6.79e-04 1.44 2.75e-04 1.61 1.13e-04 1.78 4.66e-05 1.94
128 1.67e-04 2.02 5.79e-05 2.25 2.03e-05 2.48 7.15e-06 2.70
256  4.94e-05 1.76 1.49e-05 1.96 4.55e-06 2.16 1.41e-06 2.34
Order 1.70 1.90 2.10 2.30

2.6 Two-term Laplacian in 1D

For the fractional diffusion equations, we have high convergence rate by using the non-polynomial
basis but it does not apply to the equations with second order Laplacian term as the principle
term. In fact, as the inclusion of the advection term in the diffusion equations will degrade the
convergence by two. It is natural to conjecture that the convergence order will further degrade

28



Table 2.16: Convergence orders and errors of the spectral Galerkin method for the equation
(—=A)*?u+u = f(x) with the brown noise. The estimated convergence order is a+0.5 in L?-norm.

a=1.0 a=11 a=19 a=2.0
N E(N) rate E(N) rate FE(N) rate FE(N) rate
8 2.20e-02 1.70e-02 2.12e-03 1.65e-03

16 8.25e-03 1.41 5.84e-03 1.54 3.74e-04 2.51 2.68e-04 2.62
32 4.07e-03 1.02 2.74e-03 1.09 1.23e-04 1.61 8.43e-05 1.67
64 1.68e-03 1.27 1.07e-03 1.36 3.01e-05 2.03 1.95e-05 2.11
128 4.87e-04 1.79 2.85e-04 190 4.27e-06 2.82 2.56e-06 2.93
256  1.66e-04 1.55 9.05e-05 1.66 7.89¢-07 2.44 4.43e-07 2.53
Order 1.50 1.60 2.40 2.50

Table 2.17: Convergence orders and errors of the spectral Galerkin method for the equation
(=A)*/2y+u = f(z) with the brown noise. The estimated convergence order is a4 0.5 in weighted
L?-norm.

a=1.0 a=11 a=19 a=20
N E(N) rate FE(N) rate E(N) rate E(N) rate
8 2.56e-02 2.04e-02 3.68e-03 3.01e-03

16 1.04e-02 1.30 7.74e-03 1.40 8.10e-04 2.18 6.19e-04 2.28
32 4.74e-03 1.13 3.31e-03 1.23 2.09e-04 1.95 1.51e-04 2.04
64 1.97e-03 1.27 1.30e-03 1.35 5.34e-05 1.97 3.64e-05 2.05
128 6.23e-04 1.66 3.86e-04 1.75 9.61e-06 2.47 6.15e-06 2.57
256  1.91e-04 1.71 1.08e-04 1.84 1.40e-06 2.78 8.35e-07 2.88
Order 1.50 1.60 2.40 2.50

with appearance of second order terms. We will not pursue theory along this line but give some
numerical examples to demonstrate the idea.

Next we will examine the two terms by comparing the non-polynomial basis with the traditional
Legendre polynomial basis to compute the equations. To this end, we need the following Lemma.

ADELe) = o (2.6.1)
DL (x) = wu ) (2.6.2)

In our numerical test, the basis is taken as ¢, (z) = Ly(z) — Ly12(z). To compute the stiff matrix
for fractional operator, we have the following steps.

e Step 1, for 0 < a < 2, generate the inner product Ay, = (-1D% Ly, L) = (_1D§‘/2Ln, xD‘f‘/ng)
for 0 < k,n,< N. We use the Gauss-Jacobi quadrature to compute

1
/ (1-— x)‘“/Q(l + ;g)—06/2p;a/2,a/2p§/2,—a/2d$‘
-1

e Step 2, let S® = —1/(2cos(an/2))(A + AT).
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e Let connection matrix C' = diag(ones(N + 1),0) — diag(ones(N —1),2) and C(N,N) = 0
and C(N +1,N + 1) = 0. Then S* = 0S°CT.

e Take the (N — 1) x (N — 1) matrix S = S'(1: N —1;1: N —1).

The stiff matrix for second order diffusion operator is diagonal with entries S,%’ p = (4k +6). How
to compute the mass matrix (see Page 146 in [79]). Mass matrix is symmetrical Penta-diagonal
whose non-zero elements are

2 2 -
= -+ === k =7
My =mp = { 21 T 2RHD o
2k+5" J = :
We test the equation with the exact solution (1 — z2)+%/2 and the right hand side function f =
—poD%u — p1 D*u + pou, where

D1 — 2?)1+e/2 = (CoAgPY? + Cora PI72). (2.6.3)
Here . g r( 3
n-+ o+
Co=— Chy=m——o——— N=— T
T T @+3) T (a+3)(at4d) T n!
and 44
B =1 PP =S+ 3)e 41
By calculation we have
D1 — 2?)'H2 = (24 a)(1 — 22) > ((a + 1)a? = 1). (2.6.4)

Thus f = fi1 + f2 with

fi= =D, fo= (1 =2 o2+ a)((a+ Da? = 1) + pa(1 — 2%,

We show the numerical comparison of the computation between using non polynomials and
polynomials in Figures 2.1 and 2.2. From these figures, we can see the convergence order using
the polynomials is higher than the non-polynomials, which suggests different regularity behavior
between the fractional-term and integer-term dominant diffusion equations. We will study this
regularity in our future work.

2.7 Conclusion and discussion

In this paper, we study regularity and a spectral Galerkin method for a fractional advection-
diffusion-reaction equation with fractional Laplacian. By factorizing the solution as u = (1 —
x2)a/ 2%, we show that the regularity of solution @ in weighted Sobolev spaces can be greatly
improved compared to u in non-weighted Sobolev spaces. For the fractional reaction-diffusion
equations with or without advection term, the regularity can be essentially different in weighted
Sobolev spaces, with the regularity indices being 5/2a + 1 — € and 5/2a — 1 — €, respectively.
Here o € (1,2) is the order of equation and € > 0 is arbitrarily small. These regularity results
are sharp in the weighted Sobolev spaces. Based on the obtained regularity, we prove optimal
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Figure 2.1: For two term Laplace equation —Au + (=A)*?u + u = sin(z), z € (—1,1), the
convergence order using non-polynomial bases is about second order.
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Figure 2.2: For two term Laplace equation —Au+ (—A)*/2u +u = sin(x), = € (—1,1), the conver-
gence order using Lendendre polynomial bases is about 6.5 — 2a.

31



error estimates of a spectral Galerkin method in the H*/2-norm and the weighted L2norm. We
applied our method to stochastic differential equations with fractional Laplacian in 1D and showed
the regularity estimates in weighted norm. Moreover, we further discussed the two-term Laplacian
with second-order Laplaician as a principle term. Numerical results verify our theoretical regularity
estimates and convergence orders.

Our regularity analysis can be directly applied to equations with Riesz-type derivatives [55],
which coincides with the fractional Laplacian in 1D. The analysis can be further extended to
time-dependent nonlinear advection-diffusion-reaction equations with fractional Laplacian in 1D.
In higher dimensions, the solutions to equations with fractional Laplacian can still be represented
by the product of a weakly singular function and a regular function [75]. On a disk, a pseudo-
eigendecomposition similar to that in Lemma 2.3.1 also holds; see [37]. We are currently working on
the analysis of similar spectral methods and applying fictitious domain methods for general smooth
domains other than disks. Numerical results show that extension of current work is promising in
two dimensions.
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Chapter 3

Spectral method for fractional
Laplacian in 2D

3.1 Introduction

In this chapter !, we consider the following diffusion-reaction equation 1.2.1-1.2.2 with fractional
Laplacian on a disk. Our goal here is to show the convergence order of a spectral Galerkin method
for this two-dimensional fractional diffusion-reaction equation on a disk.

In this chapter, we show that with a reaction term (¢ > 0in (1.2.1)) the exponential convergence
cannot be obtained but an order 5a/2 + 1 in L?-norm is obtained when f is smooth; see Theorem
3.4.3. The high-order convergence is due to the use of approximation basis in the form of (1—r2)°‘/ 2x
polynomials, in which the factor (1 — r2)®/2 is exactly the boundary singularity of the solution,
even though we lose the regularity lifting.

Even the exponential convergence of spectral methods is lost when u > 0, the spectral methods
can still lead to high-order convergence compared to finite element methods. In Table 3.1, we list
the convergence rates of piecewise linear finite element methods and the spectral method we use in

this paper.

Table 3.1: The estimated convergence order in L?-norm for finite element method (FEM) and
spectral method (SM) corresponding to different right hand side function f. Here r? = 23 + 23 and
h is the mesh size of the linear finite element and N is the number of modes in the radial direction
(it is enough to take 200 modes in # direction). Also, DOF refers to degree of freedom.

f(x1,x2) sin(z1) + 2x2 | [0.25 — r2[sin(x1) | (1 —r2) "% sin(z)
FEM ([3]) ho/2+05 /2405 Ra/2+05
SM (this work) N—6a/2+D) N-(@+L5) N—(3a/2702)
FEM ([7], adaptive) | DOF~0+®)/2 [ pOF—(1+e)/2 -

To derive the convergence order as empirically observed in Section 2.4, we need to find a proper
theoretical framework, which is not fully available in 2D. In [92], the Holder space is used but it

1Zhaopeng Hao, Huiyuan Li, Zhimin Zhang, Zhonggiang Zhang, Sharp error estimates of a spectral Galerkin
method for a diffusion-reaction equation with integral fractional Laplacian on a disk, Mathematics of Computation
(submitted).
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is too coarse for our settings. Using the same tool as in our earlier work [57, 93], we define a
weighted space through expansions of functions using the aforementioned pseudo-eigenfunctions
and we show that this space is equivalent to the space in [65] when the regularity indexes are
integers. Subsequently, we prove the weighted Sobolev regularity of equations on a disk with or
without the reaction term and provide the convergence of spectral Galerkin methods. There are
several advantages of this theoretical framework: 1) our analysis allows us to deal with solutions
with low regularity, e.g. when f is in L? or even rougher data; 2) we can explain the convergence
orders observed empirically, such as those in Section 2.4; 3) the regularity indexes we obtain can
be informative for choosing truncation parameters.

In addition to the theoretical contribution, we present a simpler numerical implementation for
spectral Galerkin method than that in [92], especially when truncation numbers M, N are large.

We remark that there are many other choices of orthogonal bases for fractional Laplacian but
we won’t discuss in this work due to the length limit of the paper. For Poisson equations (a0 = 2),
a comprehensive comparison between many basis expansions has been presented in [20]. The
simplest extension from Poisson equations is to apply generalized Zernike polynomials leading to
diagonal stiffness matrix while the rest of expansions leads to complicated computations of fractional
Laplacian. Unfortunately, the complexity of spectral methods using the Zernike polynomials is at
the order of N3 (in storage and the amount of operations) as no fast algorithms are available,
where (N 4 1)(N + 2)/2 modes are used. Similar cost is for generalized Zernike polynomials: we
need O(N2M) operations but only O(N M) storage as we identify the special structure of the mass
matrix even when we use (N + 1)(2M + 1) modes; see Section 2.4.

The rest of this paper is arranged as follows. In Section 2, we introduce some necessary notations
and weighted Sobolev spaces and basic facts about the well-posedness of (1.2.1)-(1.2.2). In Section
3, we present and prove the regularity of fractional diffusion-reaction equations in weighted Sobolev
spaces. In Section 4, we consider a spectral Galerkin method for (1.2.1)-(1.2.2) and prove its optimal
convergence. Numerical results are shown in Section 5 to verify the theoretical convergence order
before some concluding remarks and discussions on extensions of this work.

3.2 Preliminary

In this section, we present the well-posedness of the problem in non-weighted Sobolev spaces and
introduce an weighted Sobolev space for our regularity analysis and error estimates.

Throughout the paper we consider the unit disk Q = {(x1,2z2) |2} + 23 < 1}. Let 21 = r cos(f)
and xg = rsin(f). Then in polar coordinate we will use (r,6) where Q = {(r,6) |0 <r <1,0<60 <
27}. The notations C' and ¢ denote generic constants and are independent of any functions and of
the truncation parameters M and N. We say that a, is equivalent to b, if there exist ¢; and ¢
independent of n such that cia, < b, < csa, for large n and denote them by a,, ~ b,.

3.2.1 Well-posedness

We recall the standard Sobolev space H*(Q2) (e.g. in [5]) with the semi-norm | - |fs(q) when 0 <
s < 1, which is defined by H*(Q2) = {v| [0l 20y + [Vlms@) < oo}, where [|ul| ga/2(q) = (HU/H%Q(Q) +
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‘u|§—1a/2(5’2))1/2 and

1/2 2 1/2
_ 2 _ lv(z) — vy
o = ([, #erae) st = (] SR )

The weak formulation of the problem (1.2.1)-(1.2.2) is to find u € Ha/2(Q), such that
a(u,v) := (—A)*?u,v) + p(u,v) = (f,v), Yve HQ/Q(Q) (3.2.1)

Theorem 3.2.1. For the problem (1.2.1)-(1.2.2) with p > 0 and f € H~*/*(Q), there exists a
unique Solutzon u € Ha/ (@) such that ||ull gar2q) < | fllg-ear2(q), where H=/%(Q) is the dual

space of H0 (Q) with respect to the inner product (u,v) 20y = [ouv dz.

The proof of Theorem 3.2.1 is based on a fractional Hardy inequality, and integration-by-parts
formula as well as Lax-Milgram Theorem. We will present the proof in Appendix 1.2.

Proposition 3.2.2 (Regularity in non-weighted Sobolev space, [57]). Suppose f € H?(Q) for
s > —a/2 and u € H*?(Q) be the solution of the problem (1.2.1)-(1.2.2) with p > 0. Then
u € Hotmin(l/2=a/2=65)(Q) with € > 0 arbitrarily small.

The proof is based on the boostrapping technique and the regularity estimate in [46, 75] where
w=0.

3.2.2 'Weighted Sobolev spaces

We introduce weighted Sobolev spaces which we use extensively in this work. The weighted space

L%(Q) is endowed with the inner product and the associated norm || - || 13(0) 8 follows.

(u0)s = [ ulayo(o)(t ~ o) o, [l = 0,05, (3.2.2)
where v = (71,72) and |z|*> = 22 + 23. When B8 = 0, we omit the subscript, e.g. (u,v) =
Jo u(@)v(z) dz and [ju||? = (u,u).

Let P "™ be conventional notation for the Jacobi polynomials; see Appendix B. In the disk, one
complete orthogonal basis in L%(Q) ([66, 91]) is

{cos(mB) Q2™ (r), sin(m#) Q2™ (r)}, Q5™ (r) ;== r™PIm (272 — 1), (3.2.3)

Then v € L%(Q) can be written as

Z Z n cos(mb) + b’B , sin(me)) Q™ (r). (3.2.4)
m=0n=0
where
1 2m 1
al = 5 / v cos(mB) Q™ (r)(1 — r2)Prdrds, (3.2.5)
’ hmn Jo Jo
5 1 27 1 ) Bom N
O = o vsin(mb)Q, " (r)(1 — r2)’rdrdd, (3.2.6)
mn JoJo
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and hg%n is a normalized constant

2w 1
= [ [ Ceostm0)@ )20~ raran (32
o Jo
Introduce the anisotropic weighted space Bgl’” (Q) for any s1,s9 > 0 as
B3 () := {u|v e I3(®) and [olgsraqy < 0 (3.2.8)

where the semi-norm | - |B51’S2(Q) is given by

Vo122 ) 5S4 ) (a4 PR (3.2.9)
m=0n=0
The norm in this space is defined for any s1,s9 > 0 as || - ||B51’52(Q)7 ie.,
[0l 2 ) 3 S a6 PR, (3.2.10)
m=0n=0

The weighted space (3.2.8) is well-defined and independent of choices of bases. In fact, the
weighted space can be characterized by the one defined only through derivatives. We will show
that the weighted space (3.2.8) is equivalent to the weighted Sobolev space H; ; introduced in [65].
The space H ; is defined as

= {uez@ | X (2)

k|=s

52 (210, — 2205, )" uHL <o, (3.2.11)

2
B+k1+ko
where s is an integer. For example, when s = 1, we have
H! 8= {u € L%(Q)leu, Oz, U € L%H(Q)wg&“u — 210z,u € L%(Q)} . (3.2.12)

The proof of equivalence of these two spaces will be presented in Appendix .8, where s; = s3 = s
are positive integers.

In Table 3.2, we present some functions with corresponding regularity indexes s; and so for
space le/’gz (2) and s for H /2(9). We are not aware of any calculations of regularity indexes
of these functions even for the integer-order problems (« = 2) in the literature. We present the
details of calculations in Appendix .4-.5 for interested readers, except for the function sin(z;)+ 2z2,
whose regularity can be readily checked from the definition (3.2.11). It can be readily shown that
the functions in Table 3.2 have the regularity index s = min(sy, s2). Here we use the classical space
interpolation theory [85] to extend the definition (3.2.11) for any s > 0 and we omit the details of
calculations.

Remark 3.2.3. The use of the space le/’SQ (Q) is informative for computations as it is defined
through its expansion coefficients which are computed in practice. When s1 > s, it suggests
that much fewer modes in 6 may be used than in the radial direction to achieve a given accuracy.
For example, the function (1 —r?)~%4sin(x1) is analytic in 0 and thus the approximation of such a
function will require only a few modes in 6 while it is not straightforward to acquire such information
in H* a/Q(Q)

However, when s is small, the calculation of indexes might be simpler using the space Hi,a/z(Q)
as only derivatives in x1,xo are involved. The use of two spaces depends on the forms of functions.
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Table 3.2: Regularity indexes of functions f(x1,x2) in two different spaces. Here ¢ > 0 is an
arbitrarily small number.

f(z1,22) sin(z1) + 2z |z1] + 22 [r? —0.25]sin(x1) | (1 — %)% sin(ay)
(s1,52) for B]12? () (00, 00) (3.5—¢35—¢) (00,1.5 —€) (00, /2 +0.2)
s for H | 5() 00 3.5 —¢€ 1.5 —¢ a/2+40.2

3.3 Regularity of the solution in weighted Sobolev spaces

In this section, we present our regularity results in weighted Sobolev spaces and their proofs.
The following pseudo-eigenfunctions for the fractional Laplacian in [37] are essential to analyze
the regularity.

Lemma 3.3.1 ([37]). It holds that

(—A)Q/Q[cos(mG)Qg/z’m(T)(l — TQ)O‘/Q] = A\om cos(m@)Qﬁ/Zm(r), (3.3.1)
(—A)*2[sin(m0) Q™ (r)(1 — r2)*?] = X%, sin(m0)Q/>™(r), (3.3.2)
where m,n =0,1,..., %/Q’m('r) = rmPﬁ/Q’m(2r2 —1) and Xy, QQF(Q/QT,?L(Qiﬁﬁ;mJFmH).

The functions Qg/ 2’m(r) cos(m@) and Qg/ 2’m(r) sin(m#) are known as the generalized Zernike
or disc polynomials [91].

We first consider the regularity of solution to the fractional Poisson problem (1.2.1)-(1.2.2) with
w1 =0 in weighted Sobolev spaces. We can obtain full regularity for the solution @ = (1 — 7’2)_0‘/ 2u
instead of u, as stated in the following theorem.

Theorem 3.3.2. For the problem (1.2.1)-(1.2.2) with u = 0, if f € BZ}/?(Q) N H=*/2(Q) with

51,892 >0, then (1 —12)~%%u € le/;ra/z 2tQ).

Proof For f € BZI/’SQ(Q), we write

YN ( FU cos(mb) + f12 sm(m9)> Q/%m (). (3.3.3)

m=0n=0
Then by the norm (3.2.10), we have

170521220 =SSm0 (2, P2 < o (3.3.4)

m=0n=0

For f € H=%/%(Q), we know u € HS/Z(Q) from Lemma 3.2.1. By the fractional Hardy inequality
(1.2.4), we have (1 —72)~%/%y € Li/Q(Q). Then it is legitimate to write

u = 2ya/2 Z Z ( | cos(mf) + ul? ) sin(m@)) Q%™ (1), (3.3.5)

m=0n=0
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Substituting (3.3.3) and (3.3.5) into Equation (1.2.1), and using Lemma 3.3.1 gives
ulth = FD N ulD, = fD N (3.3.6)

Denote @ = (1 — r2)~%/2y. Tt follows from (3.3.4)-(3.3.6) and the norm (3.2.10) that

Il ooy = D0 (LM L ) ) P D) PR (337
o/ m=0n=0
D IR DI ey VRS o [(F A RV A A DU
m=0n=0

Using the following asymptotic formula for a ratio of two gamma functions

_ T(n+d) (=@ +~v-1) —2y) _
we have the asymptotic estimate
A & n®2(n 4+ m)/2. (3.3.9)

Substituting (3.3.9) into (3.3.7), we obtain

Iyt gy S € 30 I+ m £ (AP + UG < oo (3310)
/2 m=0n=0
This completes the proof. O

However, the property of full regularity in above theorem does not hold for the equation (1.2.1)-
(1.2.2) when p > 0. The loss of full regularity is similar to that in 1D [57, 93].

Theorem 3.3.3 (Regularity in weighted Sobolev spaces). For the problem (1.2.1)-(1.2.2)
with p >0, and f € BZ?;Q(Q) N H=2(Q) with s1,s2 > 0, we have for any arbitrarily small € > 0
that
(1 . rz)_o‘/zu c le/—ga/Q’mln(SQ’3a/2+1_6)+a(Q).
Before presenting the proof, we need one technical lemma, which plays an essential role in the
analysis of regularity for the equation (1.2.1)-(1.2.2) when p # 0. The proof of this lemma is given
in Appendix .3.

Lemma 3.3.4. Ifv € BS/SQ(Q) with s1,59 > 0, then (1 —1r2)*/%y € le/’;lin(5273a/2+1_5)(§2) with
€>0.

Proof of Theorem 3.3.3. Denote a A b = min(a,b) and @ = (1 — r2)=*/2u. We use the
bootstrapping technique to prove this theorem. First, by Theorem 3.2.2, we have u € Li /Z(Q).

Then it follow that f = f — pu € Bg’;)z(Q). Using the conclusion without a reaction term in

Theorem 3.3.2 and (—A)*/2y = f, we have @ € B81A0+a/2’52/\0+a(ﬂ). Then by Lemma 3.3.4,

/2
ZI/AQOJFQ/Q’”AMQ(Q). Repeating the above procedure if s1,s9 > 0, we then have

f=f—pue Bil/ga/Q’s2Aa(Q) and thus by Theorem 3.3.2 and (—A)*2y = f, we obtain @ €

we have u € B
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le/\a/2+a/2,32/\a+a(Q)

/2
again and obtain @ € le/ga+a/2’82/\2a+a(ﬁ).

= Bs1/\a+a/2 saA(Ba/241—€)+a

. If we further have s; > «/2 and s > «, we repeat the above procedure
If s > 2a, we can lift the regularity further to

(©) by using Lemma 3.3.4. If s; is large enough, we can repeat the

a/2
above procedure k times and obtain @ € le//;ka/2+a/2’s2A(SQ/QH_SHO‘(Q) until £ > 2s;/a. Then
by Lemma 3.3.4, we get the desired conclusion. O

3.4 Error estimate of spectral Galerkin method

In this section, we consider a spectral Galerkin method and carry out its error analysis based on
the obtained regularity in Section 3.3 .

We first present the spectral Galerkin method using the basis from the pseudo-eigenfunction in
Lemma 3.3.1. Define the finite dimensional space

Uni,v := Span{(1-r%)*/? cos(m8) Qp/>™ (r), (1=r*)*/ sin(m6)Q/>™ (r), 0 < m < M,0 < n < N},

where Q%/z’m(r)’s are from Lemma 3.3.1. The spectral Galerkin method is to find upn € Unn
such that

a(upm,n,omnN) = (fromn), Youn € Uun, (3.4.1)

with a(uMJv, UM,N) = ((—A)Q/QUM7N,UM7N) + ,LL(UM’N,UM,N).

The well-posedness of the discrete problem (3.4.1) can be readily shown by Lax-Milgram’s
Theorem as in the proof of Theorem 3.2.1 and is thus omitted here. The implementation of this
method will be described in Section 3.5.

Introduce the projection H%QJV : LQ_Q/2(Q) — U, such that for v € L? a/2<Q)

Mo = “/QZZ (1), cos(m0) + v, sin(m0)] Q42" (r),  (3.42)

m=0n=0

(1) 5

where um)n’s and um,

@ ) n’s are the expansion coefficients as in (3.2.5) and (3.2.6) respectively. The

error estimates of the projection IT 1\/; v are stated in the following lemmas.

Lemma 3.4.1. Let (1—12)~ a/2y ¢ le/SZ(Q) with s1, 89 > 0. Then we have the following estimate

a/2 —s —s
lo— HM/,N”HLia/Q(Q) < (M7 4 N72)|(1—r?) 7)|le 2(Q)" (3.4.3)

a/2

Proof. Let v be of the form (3.3.5). By the orthogonality of generalized Zernike polynomials and
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completeness of basis functions in L? ., (Q2), we have
a/2

2
o - 57 vll72 (m

= Z Z Z Z ) cos(mb) + (Q?R sin(mG)]Qg/Zm(T)”iim(g)

m=0n=0 m=0n=0

= (X 33 % - 3 N YW+ @ Png?

m—M+1n*0 m*On—NJrl m=M+1n=N+1

Z Z+ Z Z 2 1 @ 2)ne/2.

m=M+1n=0 m=0n=N+1

IN

Using the facts

M*»1 < m?1 4022 m>M+1,n>0,
N?2 < m281+n282, m>0,n>N+1,
we have
o -0l o < (720 4 N250) S 3 2 ) (oD P o+ o2, a2, (3.4.)
L2, @) S m.n

m=0n=0

Using the definition of the semi-norm (3.2.9) immediately leads to the desired result.
O

Lemma 3.4.2. Let (1 —1r2)"%/%y ¢ B“;l/;a/2 2720 with 51,55 > 0. Then we have the following
estimate

o — T157 30l grarzg@y < (M7 4+ N752)|(1 = 12) 720 oy v rars

/2 . (3.4.5)

Proof. By Lemmas 1.2.3 and 3.3.1, we have
2 2 2
[ = T 30220y = (—2)2(0 — I 30), 0 — 5 )

Z Z+ Z Z (012 4 02 2)Res2.

m=M+1n=0 m=0n=N+1

Similar to the derivation of (3.4.4), we have

o [e.e]
=T ey € (M2 4 N722) 3757 am  (m2 4022 (o) P + [P .

m=0n=0

Using the estimate (3.3.9) and the semi-norm (3.2.9) leads to (3.4.5). O
We are in position to state the convergence order of spectral Galerkin method (3.4.1).
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Theorem 3.4.3 (Optimal convergence order). Suppose that w and up, N satisfy the problems (3.2.1)
and (3.4.1), respectively. If f € le/’SQ (Q) N H=2(Q) with s1,s3 > 0, we have the following error
estimates

lu—wnnlip2 @) < M7+ NT2)(L T2)7O[/2u|BZ}/’;2(Q)7 (3.4.6)

lu = wnt, vl o2y < (M2 4 NO272)|(1—r2) = g 2o

20 (3.4.7)

where y1 = s1 + /2 and v2 = o + min(3a/2 + 1 — €, s2) with arbitrarily small € > 0.

Proof. Denote uw — up,y = n+e with n = u — HR%QNU and e = H%ﬁvu —up,n. By (3.2.1) and
(3.4.1), we have
a(u—uMJV,v):O, V’UGUMjN.

It follows that
a(e,v) = —a(n,v), Vv e Uyn.

Taking v = e and using the fractional Hardy inequality (1.2.4) lead to
Nels ) < leliyuraey < alee) = —alme) = ~(-A)n.0) ~ plm e (3.48)
By Lemma 3.3.1 and the orthogonality property of the basis, we have
((—A)O‘/Qn,v) =0, YveUun.

Hence we can obtain from (3.4.8) that

2 ()

clels ) < —nlme) <llllnl; 2

/2 (Q)HGHLEQ

@llelzz @ < el .,

where we have used the Cauchy-Schwarz inequality and the definition (3.2.2). Thus we have
CHGHLEQ/Q(Q) < ’MH’”HLEQ/Q(Q)v Ju— UM,NHLia/Q(Q) <1+ ’M’/C)HUHLQ_Q/Q(Q)'

Using the approximation property in Lemma 3.4.1 and the regularity estimate in Theorem 3.3.3,
we get (3.4.6). The estimate (3.4.7) in the energy norm can be similarly proved and omitted here.
This completes the proof. O

Remark 3.4.4. In the proof, we have used the fractional Hardy inequality which requires o € (1,2)
to show the strong error estimate in negative weighted L? norm. If we use the well-known fractional
Poincare inequality c|le|| 12(q) < |le[| go/2(q), we can relaz the assumption a € (1,2) to a € (0,2). We
then can get the optimal error estimate in the L*-norm when o € (0,2): [le]l 12y < lul/clnll L2
and thus

lu —un Nz < A+ lpl/)lnllz@) < A+ ul/olnlLz @ < C(MOP=m o No22),

3.5 Numerical experiments

In this section, we discuss the implementation of the spectral Galerkin method (3.4.1) and present
four numerical examples, which verify our error estimates in Theorem 3.4.3.
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3.5.1 Implementation of the spectral Galerkin method
For linear problem (3.4.1), plug up,n = Z%:o fozo[u%?wﬁ}l)n + ugl)n 5,1)”] € Upn,n into (3.4.1)
and take vy, v = gf)%)n(az) fori=1,2, m=0,1,...M and n=0,1,..., N, where

O (r,0) := (1 — 12)*% cos(mB)Q/>™(r),  ¢2),(r,0) := (1 — %)™/ sin(m)Qe/>™(r).

By the orthogonality of cos(m#) and sin(mf) in L2([0,2x]), the resulting linear system can be
represented as

SOU® 4y MOUd = O, (3.5.1)
where Ug) = (“%),07“5217 cee 5;) YT, 0 <m < M for i =1, 2. The matrices 57(7?, T(rf) and Fr(rf)

will be elaborated in the followmg

The stiffness matrix (S,(??)km in (6.1.28) are diagonal matrix. By the orthogonality of Jacobi
polynomials and Lemma 3.3.1, we have

1
sy HmEI e RS/ EMG) h6, 0 < m < M,

(S = (=806, 600 = 5

where 6y, = 1 if k = n and 0 otherwise; 0o = 2 and d,, = 1 for m > 1; hﬁ/Q’m is defined in (6.1.5)
and A7, ,, from Lemma 3.3.1. More precisely we have

(S%))kn -

20~ 1y [(1+a/2+n)
42+ m+1

2
Ok nOm, 0<m <M.
T(n+1) ) k, m

Similarly, (S5 )i = ((—A)*2¢in, 6'2)) and we have Sty = S5 for 1 < m < M.
We now turn to the right hand side F,Si). Letting f = f(r,0), we have

2m
(F,Sll))k = / / f(r,0) cos(m@) OC/Qm( )(1 —rz)a/2rdrd0 (3.5.2)
2m
= / / G e (t, 0) cos(mB)w®/ 21 (t)dtdb,
0o J-1

where Gk (t,0) = 52 f((1 4+ 1)/2,6) a/2m( £)(3 +1)*/? and w1 (t) = (1 — t)*/2(1 + t). Here

14t

Qg/&m() Qa/2m( 5 )

can be obtained by the following recurrence relations (see also [87]):

szim(t) = (a%/lm(w —-1)— bg/lm> ngl’m( t) — a/2 mQa/Q m( ),

2
25 = (5
R 2
a/2m 4y = (1‘2”) ( (a/2+m +2)((1J;t) —1)+;(a/2—m)>,
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where

a0/2m @2n+a/24+m+1)2n+a/2+m+2)
! 2(n+1)(n+a/2+m+1)
porzm _ (M —(a/2)*)(2n+0/2 +m+1)
2(n+1)(n+a/2+m+1)2n+a/2+m)’
ca/zm (n+a/2)(n+m)(2n + /2 +m +2)

9

m+1)(n+a/24+m+1)2n+a/2+m)

To find (F, JolS ))k, we use a Gauss—Jacobl quadrature rule in ¢ direction and rectangular rule in 6

direction: (FT(,LI));c ~ 2 Z Z Gm i (tj,0r) cos(mby)w;. Here t;’s are the roots of Jacobi polynomial
k=0 j=0
/2,1
P
right hand side ( fo r,0) sin(m0)Q, a/2 (1) (1 —1r2)*/2rdrdf, can be treated similarly.

In the numerical tests we take quadrature numbers N = max(N + 60,512) and M = 2(M + 1).

(), wj’s are the corresponding quadrature weights, and 0 = % fork=1,2...,M—1. The

Remark 3.5.1. For small modes (N < 1000), we use a direct solver. For large N, we can
use the classical preconditioned conjugate gradient method with the stiffness matrix S,(TZL) as the
preconditioner for each linear system in (6.1.28), which was tested but not presented here.

The computation cost of computing right hand sides F) is O(M log(M)N?) operations as fast
Fourier transforms can be applied and the iterative solver for the linear system requires the O(M N?)
operations.

If the right hand side f is smooth in 6 direction, only a few modes with a very small M is
required to achieve certain accuracy. In this case, the fast solver based on the Hankel-Toeplitz

structure proposed by [84] can be used to reduce the computational cost from O(N?) to O(N log N).

3.5.2 Numerical results

In this section, we present four examples with different source terms f: smooth (Example 3.5.2),
weakly singular at interior (Example 3.5.3), weakly singular at the interior circle (Example 3.5.4)
and weakly singular at boundary (Example 3.5.5) using the implementation in Section 3.5.1. We
take p = 1 and measure the errors as follows 2 2

(M, N) = lltet — wrrwll 2oy % O(M ) + O(N ). (3.5.3)

Since exact solutions are unavailable, we use reference solutions u.f, which are computed with
a very fine resolution using the same method for computing uys,n. In all our examples, we take
Uref 1= 200,256, Which are fine enough to observe convergence orders. When testing convergence
orders in € direction, we choose different M’s in E(M,256) and vary N’s in E(200, N) to test
convergence in the radial direction.

Example 3.5.2. Consider f = sin(x1) + 2xo. Here f belongs to B o/ ().

By Theorem 3.3.3, (1 — r2)~%/2y ¢ B°75a/2+1 () for the problem (1.2.1)-(1.2.2) with p = 1.
According to Theorem 3.4.3, the convergence orders in L%a/Q(Q) norm are expected to be ba/24+1—¢
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Error in radial direction
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in the radial direction, which is observed in Figure 3.1.

Example 3.5.3. Consider f = |z1|> + 22. Here f belongs to 32'556’3'5_6(9) for any € > 0.

From Appendix .5, we have that f € Bz'/E’Q_E’&E’_e(Q). By Theorem 3.3.3, (1 — r2)~%/%y ¢

Bzgﬁ's_E’O‘+mln(3a/2+l_5’3'5_e) (Q) for the problem (1.2.1)-(1.2.2) with g = 1. According to Theo-
rem 3.4.3, the convergence orders are &/2+ 3.5 — € in # and o + min(3a/2 4+ 1 —€,3.5 — €) in the
radial direction respectively, which can be observed from Tables 3.3-3.4. To test the convergence
order in the radial direction, we fix M = 200 in 6 and let N vary from 16 to 128. From Table
3.3, we can see the convergence order is much close to o + min(3a/2 + 1 —€,3.5 — €) in the radial
direction.

To test the convergence order in 6, we fix N = 256 and let M vary from 16 to 112. From Table
3.4, we can see that the convergence order is about «/2+ 3.5 — € in 6 direction. All these numerical

results verify the theoretical predictions in Theorem 3.4.3.

Example 3.5.4. Consider f = |0.25—72|sin(z1). The function f has a weak singularity at internal
00,1.5—¢

circle 1 = 23 + 25 = 0.25 and f € Ba/2 (Q) for any e > 0.

Using the norm (.3.2), we can verify that f € B;’;’;'5_€(Q) for any € > 0. By Theorem 3.3.3,

(1—1r2)=/2y ¢ B3’5+min(3a/2+1’1'5)_6(Q) for the problem (1.2.1)-(1.2.2). According to Theorem
3.4.3, the convergence order in the radial direction for the spectral Galerkin method (3.4.1) is
expected to be @+ 1.5 — € in L? ,(Q2) norm. To test the order in the radial direction, we fix
M = 200 and let N vary from 16 to 128. From Table 3.5, we can observe that the convergence
order for the spectral Galerkin method (3.4.1) is a+ 1.5, which is in agreement with the theoretical

prediction.

Example 3.5.5 (Boundary singularity for the right hand side f). Consider f = (1—72)"%4sin(zy).

22 We also measured errors in the energy semi-norm using ((=A)*Uret — UM, N, Uret — Unr,N) Which is equivalent to
the seminorm |uret — wns, N | gras2. The convergence orders in all examples match our theoretical prediction in Theorem

3.4.3. Here we will not present these results for brevity.
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Table 3.3: For the diffusion-reaction equation (—A)®/2u + u = |z1|*> 4+ o with u vanishing outside
of Q. The convergence order of the spectral Galerkin method (3.4.1) is a4+ (3a/2+1—¢€) A (3.5 —¢)
in the radial direction using the measurement (3.5.3). Here M = 200 in 6 direction. (c.f. Example
3.5.3)

a=1.2 a=14 a=16 a=138

N E(M,N) rate E(M,N) rate E(M,N) rate FE(M,N) rate

16 8.05e-08 1.79e-08 6.76e-09 3.09e-09

32 5.81e-09 3.79 843e-10 4.41 2.50e-10 4.76 1.00e-10 4.95

64 3.94e-10 3.88 3.72e-11 4.50 8.25e-12 4.92 2.90e-12 5.11

80 1.64e-10 3.92 1.35e-11 453 2.7le-12 498 9.13e-13 5.18

96 8.02e-11 3.93 59212 4.53 1.09e-12 5.01 3.53e-13 5.21

112 4.37e-11 3.95 294e-12 454 5.02¢-13 5.02 1.58e-13 5.22

128 2.57e-11 3.96 1.60e-12 4.54 2.56e-13 5.04 7.84e-14 5.24
Order (Theoretical) 4.00 4.50 5.00 5.30

Table 3.4: For the diffusion-reaction equation (—A)®/2u + u = |z1|*> 4+ 2o with u vanishing outside

of Q. The convergence order of the spectral Galerkin method (3.4.1) is «/2 + 3.5 in 6 direction
using the measurement (3.5.3). Here N = 256 in the radial direction. (c.f. Example 3.5.3)

a=12 a=14 a=16 a=138

M E(M,N) rate E(M,N) rate FE(M,N) rate E(M,N) rate

16 2.24e-06 1.24e-06 7.82e-07 4.98e-07

32 1.30e-07 4.10 7.23e-08 4.10 4.47e-08 4.13 2.85e-08 4.13

64 7.06e-09 4.21 4.00e-09 4.18 2.51e-09 4.15 1.65e-09 4.11

80 2.73e-09 4.26  1.55e-09 4.25 9.89e-10 4.18 6.59e-10 4.12

96 1.24e-09 4.32 7.12e-10 4.27 4.58e-10 4.22 3.07e-10 4.18

112 6.26e-10 4.45 3.70e-10 4.24 2.36e-10 4.29 1.58e-10 4.30
Order (Theoretical) 4.10 4.20 4.30 4.40

Following the approach in [57] and the norm (.3.2), we obtain that f € BZ‘}’;/HO'Q_G(Q). By
Theorem 3.3.3, the theoretical order for the spectral Galerkin method is 3a/2 + 0.2 — ¢, which is
observed Figure 3.2. In this example, the observed convergence orders for Galerkin method are in
accordance with the theoretical ones when f has boundary singularity. The numerical results verify
the regularity estimates and also show that the error estimates for the spectral Galerkin method
are optimal.

In summary, we observe in Examples 3.5.2-3.5.5 that the convergence orders of spectral Galerkin
method 3.4.1 in LQ_Q/Q(Q) norm are «/2+ s1 in 6 and o+ min(3a/2 4+ 1, s2) in the radial direction,
respectively, which verify the error estimates in Theorem 3.4.3.

3.6 Conclusion and discussion

In this paper, we study regularity and a spectral Galerkin method for a two dimensional fractional
diffusion-reaction equation with fractional Laplacian. By factorizing the solution as u = (1—1"2)0‘/ 24,
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Table 3.5: For the diffusion-reaction equation (—A)%/?u + u = [0.25 — 72| sin(z;) with u vanishing
outside of €. The convergence order of the spectral Galerkin method (3.4.1) is a + 1.5 — € in the
radial direction using the measurement (3.5.3). Here M = 200. (c.f. Example 3.5.4)

a=12 a=14 a=1.6 a=1.38

N E(M,N) rate FE(M,N) rate FE(M,N) rate FE(M,N) rate

16 7.26e-06 3.34e-06 1.54e-06 7.08e-07

32 1.42e-06 2.36  5.82e-07 2.52 2.40e-07 2.68 9.86e-08 2.84

64 2.25e-07 2.66 8.03e-08 2.86 2.87e-08 3.06 1.03e-08 3.26

80 1.27e-07 2.55 4.37e-08 2.73 1.50e-08 2.90 5.19e-09 3.07

96 7.84e-08 2.65 2.59e-08 2.86 8.60e-09 3.07 2.85e-09 3.28

112 5.00e-08 291 1.60e-08 3.12 5.16e-09 3.31 1.66e-09 3.51

128 3.50e-08 2.69 1.10e-08 2.86 3.44e-09 3.02 1.08e-09 3.19
Order (Theoretical) 2.70 2.90 3.10 3.30

Error in radial direction
; ;
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we show that the regularity of solution @ in weighted Sobolev spaces can be greatly improved
compared to that w in non-weighted Sobolev spaces, with the regularity index being 5a/2+1—€ in
radial direction when the right hand side function f is sufficiently smooth. Here a/2 € (1/2,1) is
the order of fractional Laplacian and € > 0 is arbitrarily small. Based on the obtained regularity, we
prove optimal error estimates of a spectral Galerkin method in the weighted L?-norm and energy
norm. Numerical results verify our theoretical regularity estimates and optimal convergence orders.

In our numerical experiments, we consider the examples with a constant reaction coefficient
under which the resulting linear system can be reduced to independent one-dimensional equations.
However, such reduction does not hold for linear equations with variable coefficients or nonlinear
equations. For the large truncation numbers M and N, fast solvers with low storage are needed.
The difficulty in developing fast solvers arises for the large index m in the Zernike-polynomials
Qg/ 2’meim(’, for which no fast algorithms on the balls are available though it is possible to implement
fast algorithms on spheres, e.g., [80].

For future work, we will extend our spectral methods to advection-diffusion problems, e.g.,
fractional Burgers and Navier-Stokes equations. We are currently working on fractional diffusion-
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reaction equations on general domains using domain decomposition techniques.
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Chapter 4

Extensions to general domain

In this chapter !, we will use fictitious domain technique to extend our developed finite difference
and spectral methods to general domains. In Section 4.4, we will briefly recall the rationale for
fictitious domain methods. In Section 4.2, to get the intuition, we will detailedly investigate the
fictitious domain methods for one dimensional problems. In Section 4.3, we will discuss the fictitious
domain method for higher dimensions. In the end, we will conclude the chapter with some remarks.

4.1 The rationale for fictitious domain method

Let the fictitious domain D be the unit disk, D = {x = (21, z2) |23 + 2% < 1}. Suppose Q C D and
denote Q; = D/Q.

Our approximation is not restricted to the rectangular domain and can be readily extended
to other general open bounded domain using classical fictitious or extended domain techniques, to
transform the original problems into the one defined on rectangular domain. More precisely, extend
the domain ) into a large rectangular one R such that 2 C R as illustrated in Figure 4.1.

Figure 4.1: The original domain €2 and the ex-
tended rectangular domain R = QU ;.

1

The weak formulation of the problem is to find u € Hy / 2(Q), such that
(=A)*2u,0)q = (f,v)q, Vv e HS?(Q). (4.1.1)

Here the inner product (u,v)q = [, u(z)v(z)dz, and the space Hg/2(Q) HS‘/Q(Q) ={u:u=0,z¢
Q°,u € HY2(R?)}.

!This chapter is based on the paper: Zhaopeng Hao, Marcus Sarkis and Zhongqgiang Zhang, Spectral methods for
integral fractional Laplacian on the general domain, preprint, 2019.
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Denote the quadratic functional
J(v) = ((=2)*?v,0)p = 2(f,0)p
where f € L?(D) is any extension of f into D such that

f=raexzeQ |flew <Conlfll@s (4.1.2)

with a positive constant Cqn p depending only on D and €.
The variational formulation (4.1.1) is equivalent to the following constrained minimization prob-

lem, i.e., find u € Hg/Z(D) such that

J(u) < J(v), Vve HY?(D), (4.1.3)
subject to / u’dx = 0. (4.1.4)

951
For the constrained minimization problem, there are mainly two popular ways to attack it.
One is Lagrange multiplier and another one is penalty method. In this paper, we take the second
approach, the penalty method, which was motivated by the Babuska’s seminal paper in 1973. The

Penalty method was introduced by Courant (1943) in the context of the calculus of variation.
Introduce the quadratic functional

J0) = (=A)*20,v)p — 2(F, v)p + 1/ e,
951

€

where 0 < € <1 is the penalty parameter.
The approximated minimization problem to find u, € Hy / 2(D) such that

Je(ue) < Jo(v), Vv e HY*(D). (4.1.5)

It is clear that the quadratic functional J.(v) converges to J(v) when e goes to 0. Thus the
solution of constrained minimization problem (4.1.3)-(4.1.4) can be approximated by the one of
unconstrained minimization problem (4.1.5).

Then the fictitious domain formulation with L? penalization for (4.1.1) is to find u. € Hy' / 2(D),
such that

((—=A)*?ue,v)p + %(ue,v)gl = (f,v)p, Wwe Hg“/2(D). (4.1.6)
In the integer case o = 2, Saito and Zhou [76] gave the error estimates as follows
lu — vl 29y < CE2(| £l r2(0)- (4.1.7)
For the fractional case 1 < a < 2, we assume that
[u = uell 2y < Ce™ | fll2(0)- (4.1.8)

where v, is a positive constant which depends on «, and v, — 1/2 when a — 2.
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Remark 4.1.1. Unfortunately, for the time being we can not prove the error estimate since the
rigorous proof will involve a lot of knowledge of partial differential equations. We will leave it as
an open question and hopefully will address it in our future work.

Remark 4.1.2. The classical form is

(~28)*u, + Xuc = f(z), zeD, (4.1.9)
€
u(x) =0, ze€D° (4.1.10)
where the characterized function x(z) = 1 if x € Q1 and x(x) = 0 if © € Q. The classical

formulation can provide us a stating point to consider penalized collocation method as alternative
approach to solve the original problem.

Remark 4.1.3. The approzimated L? formulation is unique. It is possible to consider other pe-
nalization form, e.g., the fictitious domain formulation with H' penalization for (4.1.1) is to find

u € Hg/2(D) N HE(Q1), such that

(=AY 2y v)p + %(Vue, Voo, = (Fo)p, Vo€ H*(D) N HL(S). (4.1.11)

Ezxcept for its complicate formulation, numerically it is also found that H' penalization formu-
lation is not superior than the L? version; see Figure 4.6 for comparison.

4.2 Fictitious domain methods based on the spectral method

4.2.1 Spectral Galerkin method for 1D

Take one dimensional case defined on the domain z € Q = (—rg,79) with 7o < 1 for example.
We embed the domain € into A = (—1,1). Then make a partition on the complement domain
Q=ANQ°= (—1, —7"0) U (7“0, 1)

We first present the spectral Galerkin method. According to Lemma 2.3.1, we introduce the
following approximated space

UN = (1 - $2)a/2IP)N — Span{¢07 ¢17 ey ¢N}a

where ¢ (z) = (1 —.7:2)‘3‘/2]3190‘/2’0‘/2 () for 0 < k < N, and Py is the set of all algebraic polynomials
of degree at most N. The spectral Galerkin method is to find u. y € Uy such that

1 _
((=A)*%u v, on)p + E(Ue,Na'UN)Ql = (f,vn)p, Yoy € Uy. (4.2.1)

The well-posedness of discrete problem (4.2.1) can be readily shown by the Lax-Milgram theo-
rem. We omit the statement.
We are ready to state the convergence order of the spectral Galerkin method (4.2.1).

Theorem 4.2.1. Suppose that uc and ue N satisfy the problems (4.1.6) and (4.2.1), respectively.
Suppose that f satisfies the assumption (4.1.2). We have the following error estimates:

lue = ue N 22Dy < CeN"|| fllL2()s (4.2.2)

where the constant C. depends on € and Ce — 0o as € — 0.
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The proof is similar as [57], here we skip it.
Combining (4.1.7) and (4.2.2), we have

lu = wenllzo) < llu = uell 2oy + lue = wenllzz(o)

lu—uenlr2@ <
< (Ce" + CN")|fllL2(- (4.2.3)

Remark 4.2.2. From above error estimate, we can see that the the penalty parameter € can not be
arbitrarily chosen small.

4.2.2 Numerical implementation

We present the implementation of a spectral Galerkin method for 1D fractional reaction equation.

Plugging uy = Ziv:o Un (1 — x2)°‘/2PS/2’a/2(w) into the extend equation and taking vy =
(1— a:Q)O‘/QP,?/z’a/Q(x) for k=0,1,..., N, by the orthogonality of Jacobi polynomials, the equality
(2.3.2) we obtain that

(S+ M)U = F. (4.2.4)

Here the solution U = (g, @1, - - - ,4n)? and the right hand side F' = [Fy, [y, -+, Fy]T isa N +1
by 1 column with
1
F, = / (1 —22)2f ()PP (2) da.
-1
The stiffness matrix S = diag(so, 1, -+ , Sy ), which can be derived from Lemma 2.3.2 and the
orthogonality of Jacobi polynomials

1
Sk+ine1 = / (=A)2[(1 = &) 2P ()] - (1 = &) P (2)da
-1

1

= / AC P22 (g L (1 — g2) 2P0 () = AORY/P25,,  (4.2.5)
-1

for k,n=0,1,2,--- , N, where 6, =1 for k = n and d;, = 0 otherwise, A7 defined in (2.3.2) and

hz/Q’aﬂ is from (6.1.5).
The mass matrix M is N +1 by N + 1 with

1 1
Mt = / lg, (1 — 22)* P22 () PO/ () d,  kyn=0,1,2,--- | N.  (4.2.6)
€J

We can see that the mass matrix M is dense, which seems to be expensive to store and compute.
However, there is a hidden structure behind the analytical expression. In fact, the mass matrix can
be approximated by the low rank matrix, that is,

J
M~ wBip] =vTsv (4.2.7)
j=1

where X is J by J diagonal matrix, and its entries w;’s are the corresponding quadrature weights,
V =[B1,B2, - ,B4]" is J by N + 1 matrix and its j-th row vector is

B; = [Py (), PR (ay), . PRI () (4.2.8)
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with the quadrature points {z;} € Q = Q°N D.
Thus instead of solving the original matrix (4.2.4), we solve the following approximated equation

(S+VISV)U = F. (4.2.9)
When J is small, the flowing lemma provides a fast solver to find the solution of matrix.

Lemma 4.2.3 (Sherman-Morrison-Woodbury Identity). Suppose A € R™*™ D € R™™ and U,V €
R™*™ qre invertible square matrices,. Then A+UDVT is invertible if and only if D™+ VT A™IU
1s invertible. In this case,

(A+UDVHY L =A=' — A\t +vTiaA~ o)y~ tvT a1, (4.2.10)

4.2.3 Numerical results

To examine the accuracy and convergence orders of penalty method, we will present numerical
results for one-dimensional case.
Take f =1 and measure the error as follows

error(N) = |ju — UN7€|’L2(Q)
where uy, = (1 — x2)*/? ZQ;O an P2

The original problem (—A)*/2y =1, 2 € Q = (—rg,70). The extended problem (—A)*/2y +
Xy=1,2z€D=(-1,1) with 0 < rg < 1. The exact solution is known u = (r§ — 22)%/2/T'(a + 1).

Example 4.2.4. How to choose the quadrature number J¥¢

It should be pointed out that the quadrature points {z;} in (4.2.8) can be flexibly chosen. For
simplicity, we will study two ways of partition, the uniform mesh and non-uniform graded mesh.
Specifically, we will consider the following cases.

e Case 1. Take uniform mesh {z; = ro + (j — 1) * (1 — r9)/N1} for j = 1,2,--- ,N; and
{z; = —zj_n,} for j = Ny +1,2,---,J with J = 2% N;. The corresponding weights are
taken equally as w; = (1 — rg)/Ni. Here Ny = floor(—logg g5(/N)) which is proportional to
logy(N).

e Case 2. Take uniform mesh {z; = ro+ (j — 1) * (1 — r¢)/N} for j = 1,2,--- | N and
{z; = —zj_n,} for j = N+1,2,---,J with J = 2% N and the corresponding weights
W; = (1 —TQ)/N.

e Case 3. Take nonuniform geometrically graded mesh {z; = ro}, {z; = 70 + (1 — r0) *
(0.95)M=i+2} for j =2,--- Ny and {z; = —x;_p, } for j = Ny +1,---2N;. The correspond-
ing weights are taken as w; =z 1 —z; for j =1,--- ,Ny—land wy, = 1—an;; W; =w,_n,
forj =Ny +1,---,2N;.

e Case 4. Take nonuniform geometrically graded mesh {z1 = ro}, {z; = 70+ (1 — r0) *
(0.9)M1=3%2} for j = 2,--- Ny and {z; = —x;_n, } for j = N1+1,---2N;y. The corresponding
weights are taken as w; = zj11 —xj for j=1,--- Ny —1land wy, =1 — 2y, Wj = w_p;,
forj =Ny +1,---,2N;.
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e Case 5. Take nonuniform graded mesh {x; = ro+ (1 —70)*((j —1)/N1)?} for j = 1,2,--- | Ny
and {z; = —z;_n, } for j = Ny +1,2,---,J with J = 2% Ny. The corresponding weights are
taken as w; = xj11 — T;.

e Case 6. Take uniform mesh as Case 1. but with nonuniform weights w; = h/(jh)"/? with
h = (1—7‘0)/]\[1 fOI‘j: 1,---, NV W; = Wj_nN; fOI'j:Nl—i-l,--- , 2N7.

e Case 7. Take uniform mesh as Case 1. but with nonuniform weights w; = h/(jh)*/? with
h = (1—7“0)/]\71 fOI’jZ 1,---, Ny W; = Wj_nN; fOI“j:Nl—i-l,--- ,2N7.

e (Case 8. Take the nonuniform as Case 3 but with the same weight as the Case 1.

The comparison for convergence order and accuracy of different choices will be presented in
Table (4.1). From Table (4.1), we can see that, using fewer quadrature points, one can achieve
almost the same accuracy as the large number of points in Case 2. However, as N goes large,
using fewer quadrature points uniformly but with the same weights in Case 1 will not bring better
accuracy while geometrically non-uniform mesh can lead to stable decreasing of the error. Note
that the number — log ¢5(/V) in Case 3 is greater that —log ¢(/N) in Case 4. The better accuracy
in Case 3 can be obtained than the Case 4. However, for uniform mesh partition, if we take graded
weights, the large weights near the boundary and the small weights far away, we can get the stable
decreasing the error.

To sum up, the numerical results in (4.1) supports the feasibility of taking the fewer number of
quadrature points which is proportional to logy (V).

Table 4.1: Convergence order and error for different quadrature numbers J. Here the original
equation (—A)*/?y = 1 for z € (—0.5,0.5) with o = 1.5. The penalty number ¢ = N~®. Case
1 refers to uniform mesh with J = —2logg g5(N) ~ logy(N) ; Case 2 refers to uniform mesh with
J = 2N; Case 3 refers to nonuniform geometrically graded mesh with J = —21logg g5(N) ~ logy(N);
Case 4 refers to nonuniform geometrically graded mesh with J = —2log, ¢(IV) =~ log,y(N); ; Case
5 graded mesh with J same as Case 3; Case 6 uniform mesh as Case 1 but different weights; Case
7 uniform mesh as Case 1 but different weights;Case 8 nonuniform mesh as Case 3 but the same
weights as Case 1.

Case 1 Case 2 Case 3 Case 4
N error rate error rate error rate error rate
64 7.91e-03 7.23e-03 8.45e-03 8.16e-03

128 3.13e-03 1.34 3.70e-03 0.97 4.27e-03 0.98 4.32¢-03 0.92
256  8.91e-04 1.81 1.90e-03 0.96 2.23e-03 0.94 2.23e-03 0.95
512  1.26e-04 2.82 9.67e-04 0.97 1.15e-03 0.95 1.25e-03 0.83
1024  2.50e-04 -0.99 4.91e-04 0.98 6.22¢-04 0.89 7.40e-04 0.76

Case b Case 6 Case 7 Case 8
N error rate error rate error rate error rate
64 9.98e-03 6.56e-03 1.08e-02 1.36e-03

128  5.01e-03 0.99 4.22¢-03 0.64 6.40e-03 0.75 1.51e-03 -0.16
256  2.52e-03 0.99 2.68e-03 0.65 3.65e-03 0.81 1.36e-03 0.16
512 1.25e-03 1.01 1.35e-03 0.99 1.60e-03 1.19 9.44e-04 0.52
1024 6.14e-04 1.02 5.79e-04 1.22 5.97e-04 1.43 6.07e-04 0.64
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Example 4.2.5. What is optimal penalized number and convergence order?

In this example, we explore the optimal penalized number and convergence order. First we look
at the error distribution of solution. From Figure 4.2.3, we can see that the error is very larger near
the boundary than that in the interior domain This agrees with our expectation since the solution
has weak boundary singularity (the first order derivative blows up).

Second, we take different small penalty parameter € = ﬁ with differ o to see the effect of the
parameter on convergence order of the solution. To this end, fix the & = 1.5 and vary €. From
Figure 4.3, we can see that the optimal constant is ¢ = 1.8 and the convergence order is around
1.3. When we take large penalty number with o = 2, the error will froze. We also test the even
large penalty number and found the overdue penalization will not improve accuracy but conversely
lead to the deterioration; see the comparison between Figure 4.4 and 4.5. This suggest the penalty
number must be carefully chosen. In general it is recommended that the penalty number can be
taken as € = N~% and about the first order convergence can be obtained for different «, which can
be seen from Figures 4.4 with @ = 1.2 and 1.8.

0.025

0.015 H H

Error

0.005 — -

Figure 4.2: In computation, we take truncation number N = 640 and € = N~'%. The error profile
of the numerical solution for oo = 1.5

Example 4.2.6. L? penalty method versus H' penalty method.

In this example we show the comparison between L? penalty method and H! penalty method.
From the Figure 4.6, we can see that L? penalty method is much better than H' version.This
explain why we prefer L? penalty method over H' version in this paper.

4.3 Fictitious domain method based on spectral method for 2D

4.3.1 Spectral Galerkin method for 2D

We consider the unit disk Q = {(x1,22) |27 + 23 < 1}. Let 21 = rcos(#) and x3 = rsin(f). Then
in polar coordinate we will use (r,6) where Q = {(r,0) |0 <r < 1,0 <6 < 2r7}.
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Figure 4.3: The convergence order for different penalty parameter e. In computation, we take

a=15.
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Figure 4.6: Comparison between L? penalty method and H' version. In computation, we take
e=N"1'8and a = 1.5.

According to the pseudo-eigenfunction relation in Lemma (3.3.1), we present the spectral
Galerkin method using the non-polynomials, more precisely, the product of weighted function and
polynomial basis. Define the finite dimensional space

Uty = Span{oy),, oy, 0 <m < M,0 <n < N},

where
OV (21, 22) == (1 — r2)*/2r™ cos(mf) P/ (2r2 — 1)

and
¢£,%7)n(x1,x2) = (1 _ T2)a/2rm Sin(m@)Pg/Q’m(Q?"Q B 1).

It is clear that the dimension number of approximation space Ups n is (2M + 1) x (N +1).
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Set u(z) =0 for 0 <n < N. The spectral Galerkin method is to find ua;,ny € Up,n such that

1
(=AY ue prn, v N)D + = (UEMNaUM Moy = (f,omn)p, Youn € Uny. (4.3.1)

The well-posdeness of discrete problem (4.2.1) can be readily shown by Lax-Milgram’s Theorem.

Next we introduce two important lemmas which play key role in the error estimate.

Foru € L%a/Z(Q) we have (1—72)~%/2y € L2 /2(9) by the definition (3.2.2). Thus it is legitimate
to write u as

N = (=023 S [ulD), cos(me) + w2, sin(me)] ™ P2 (262 1), (43.2)
m=0n=0

Introduce the projection II}; / LQ_O[/Q(Q) — Upr,nv such that

HOA}/%\,U = — O‘/2 Z Z (1) cos(mb) + ( ) sm(m&)} mPﬁ/Z’m(2T2 —1). (4.3.3)

m=0n=0

We are in position to state the convergence order of spectral Galerkin method (4.2.1).

Theorem 4.3.1 (Optimal convergence order). Suppose that u and uy satisfy the problems (3.2.1)
and (4.2.1), respectively. Suppose that f € L*(Q) we have the following error estimate:

lue — ue mN |l 22(0) < Co(M™/? + NN fllr2)

The proof is similar as [54], here we skip it.

4.3.2 Numerical implementation

Set u(()27)l =0 for 0 < n < N. For linear problem (4.3.1), plug up,n = Z%ZO Z;V:O[a,%?nqs%)n +
Ag)n 7(71)71] € Up,n into (4.3.1) and take vy n = ¢z(2(37) fori =1,2,1 =0,1,...M and k =

0,1,...,N. Similar to one dimensional case, we obtain
(S+ MU =F. (4.3.4)
Here the solution U = (U§", U{", -, Uy, U U - .U with US) = (@), al),, - all)

)
fori=1,2andm =0,1,--- , M. Theright hand side F = (F\", FV ... . F{D F® F® ... )T
where F,Si) are 1 by N + 1 vectors

F) = Re(F,) F® =Im(F,) (4.3.5)
with the n-th (n =1,2--- N + 1) entry as

2
/ / f(r, Q)TmeimePgﬁ’m(%z -1 - r2)o‘/2rd7“d0, i2=—1. (4.3.6)
o Jo

The stiffness S = diag(S(gl), SF), e ,S](Vl[), 552), Lo ,S’](VQI)), where Sf(,p = Sq(qz) are diagonal ma-
trices as one dimensional case. In fact, by the orthogonality of Jacobi polynomials and Lemma
3.3.1, we have

(S5 )km = (- )00, ) = ()72 GG, O<m < M, (437)
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where 0, = 1 if k = n and 0 otherwise; o = 2 and d,, = 1 for m > 1; hﬁﬂ’m

and A7, ,, from Lemma 3.3.1. More precisely we have

is defined in (6.1.5)

(1) —
(St ion m—+ /2 +m+ 1

DA (P(l +a/2+n)

2
m, 0<m< M, 4.3.
Tt T ) Skmdm, 0<m (4.3.8)

The mass matrix M is (2M+ 1) (N+ 1) by (2M +1) x (N+ 1) a Gram matrix generated by the

. 1 2) (2 2
basis ordered as ¢é}37¢87%7 7¢0 N7¢1 0 117' ) 7¢S])V7 ¢M07¢M17' : 7¢§\1J)7N7¢§,37¢§7%7"' ) g,;\[a
¢M07 531)1, e 7¢§\24),N’ with respect to the inner product (-,-)q,

Like one dimensional case, the dense matrix M can be approximated by the low rank matrix

w;B;8] =VISV (4.3.9)

%
M-

where X is J by J diagonal matrix, and its entries w;’s are the corresponding quadrature weights,
V =1[B1,B2,--,B4]" is J by (2M + 1) x (N + 1) matrix and its j-th row vector is

1 2 2
B; = 1850, 8%, 8, B2 B3,
where

1 m a/2,m a/2m a/2m
B = cos(mb ) x [Py/3" (202 — 1), PP ay), . PYAT (22— 1)), (4.3.10)

B = sin(mf )™ x [P/>™ (22 — 1), PR (@), PR (22 - 1)), (4.3.10)
with the quadrature points {(r;,6;)} € Q1 =Q°N D.

The quadrature points can be chosen like this, taking the uniform partition on in the theta
direction, then make non-uniform partition in the radial direction as in one dimensional case. In
this way, we only need the fewer quadrature points, thus reduce the storage and computational
cost greatly.

In the following numerical test, we take N = max(N + 60,512) and N' = 2(M + 1).

For large M, we can speed up the calculation by using the FFT algorithm in 6 direction.

4.3.3 Numerical results

In this section we exam the convergence order of the proposed method and present the surface and
contour of the numerical solution. When the solution is unknown, we use the same method with
fine resolution to compute the reference solution.

When we measure the convergence order in radial direction, we take a fixed large number
M =40, and let N double from 16 to 128. The error is measured as

error(N) = ||[Uso,n — Uso2n]||-

When we measure the convergence order in radial direction, we take a fixed large number
N =128, and let N double from 8 to 64. The error is measured as

error(M) = ||Unr,128 — Uanr,128])-
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Example 4.3.2. (Convergence order for small circle) Consider (—A)*?u = 2, (r,6) € Q =
(0,1/3/2) x (0,27).

The analytical solution is u = (1/2—72)%/2/2¢"1(T'(a/2+1))?. The extended problem (—A)*/2y+
Xy = 2, (r,0) € (0,1) x (0,27). Note that both the right hand side function and the domain is
radial symmetrical. In computation, we take truncation number N = 100 in radial direction and
M = 0 in theta direction, and e = N~'°. From 4.2, we can see that the convergence orders for
different o are around 1, which is the same as one dimensional case. We also present the solution
profile in the Figure 4.7 for a = 1.5, where we can see the solution almost vanishes outside of
the original domain. The numerical results show the convergence and accuracy of the proposed
method.

Table 4.2: Convergence order for different a. The penalty numbers for outside and boundary are
taken as e = N ™.

a=1.1 a=15 a=19
N E(N) rate FE(N) rate E(N) rate
16 5.22¢-03 4.02¢-03 4.34e-03

32 3.17e-03 0.72 1.36e-03 1.56 1.92e-03 1.18
64 1.92e-03 0.72 4.24e-04 1.69 8.8le-04 1.13
128 1.08e-03 0.83 1.22e-04 1.80 4.12e-04 1.09
256 6.06e-04 0.84 5.83e-05 1.06 1.95e-04 1.08

Example 4.3.3. (Convergence order for sector domain) Consider (—A)*/?u =2, (r,0) € Q

Case 1. = (0,1) x (0,7); Case 2. Q= (0,1) x (0,7/2); Case 3. = (0,1) x (0,37/2).

In this example we test the convergence order and accuracy for half circle, sector with rectangu-
lar and reentrant corner, respectively. From the Tables 4.3-4.4, we can see that effect of the shape
on the convergence orders is almost negligible, and the convergence orders are about one in both
radial direction and 6 direction when the penalty number is taken as ¢ = (N + M)~. From Table
4.5, we can see that the convergence orders are around one for different a.

Table 4.3: Convergence order and accuracy in radial direction for different shape. The penalty
number is taken as e = N7¢ with a = 1.5

rectangular corner half circle reentrant corner
N E(40,N) rate E(40,N) rate FE(40,N) rate
32 8.51e-02 7.23e-02 9.20e-02

64  4.84e-02 0.81 3.72e-02  0.96 5.14e-02 0.84
128  1.83e-02 1.40 1.50e-02  1.31 2.55e-02 1.01

Example 4.3.4. (Numerical solution for different boundary.) Consider (—A)*%u =1, (r,0) € Q
with « = 1.5. Case 1. the small circle 2 = (0,1) x (0,27); Case 2. the sector with reentrant corner
Q = (0,1) x (—7/2,7); Case 3. the square w = {(z,9) : |z| < V2/2,|y| < V2/2}; Case 4. the
ellipse w = {(x,y) : 2% + 2y% < 1}.
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Table 4.4: Convergence order and accuracy in theta direction for different shape. The penalty
number is taken as e = N~* with o = 1.5

rectangular corner half circle reentrant corner
M E(M,128) rate E(M,128) rate FE(M,128) rate
32 5.72e-02 5.12e-02 8.84e-02

64 2.80e-02 1.03 2.75e-02 090 4.07e-02 1.12
128 1.48e-02 0.92 1.54e-02 0.84 1.77e-02 1.20

Table 4.5: Convergence order in the radial direction for the sector with rectangular corner. The
penalty number is taken as e = N™¢

a=1.1 a=1.5 a=19
N E(40,N) rate E(40,N) rate FE(40,N) rate
32 8.51e-02 5.24e-02 8.51e-02

64 4.84e-02 0.81 2.42e-02 1.11 4.84e-02 0.81
128  1.83e-02 1.40 7.70e-03 1.65 1.83e-02 1.40

In the computation for all cases, we take e = N~1°. In case 1, we take truncation number
N = 100 in radial direction and M = 0 in theta direction. In Case 2, we take truncation number
N = 80 in radial direction and M = 40 in theta direction, e = (N + M)~ In Case 3, we take
truncation number N = 40 in radial direction and M = 40 in theta direction, ¢ = (N + M)~15.
In Case 4, we take truncation number N = 40 in radial direction and M = 40 in theta direction,
€ = (N 4+ M)~!5. The numerical solution for different shape are presented in Figures 4.7-4.10.

Figure 4.7: Numerical solution for the small circle.
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Figure 4.9: The numerical solution for the square domain

4.4 Conclusion

In this chapter, we investigated fictitious domain methods for the fractional Laplacian diffusion
equations on the general domain. We provide an ample numerical examples to show the efficiency
and accuracy of this method. However we did not present the error estimates for the method since
it is much more involved and rather technique to analyze. We will leave this topic for our future
research.
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Figure 4.10: The numerical solution for the ellipse
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Chapter 5

Finite difference method for fractional
Laplacian

In this chapter ', we propose a simple approach that can significantly reduce the cost for preparing
the linear system for solutions. This approach is based on generating functions of finite difference
schemes on uniform mesh, analogue to that for the Laplacian operator. More precisely, for the
fractional Laplacain operator (—A)g/ 2 (In this chapter, we use the subscript d to differentiate the
dimensionality), we construct the discrete fractional Laplacian (—Ap)*/2 as

a 1 o . . .
(—Ah)d/2u(:c) =g Z al(l;%m,idu(:xl +i1h, o + igh, -+ ,xq+igh), (5.0.1)

11,02, g €L

where h is step-size or spatial discretization parameter, Z is the set of all integer number, agla)lé - ig

are expansion coefficients of generating function [Z‘;:l 4s1n2(7])]a/ , Le.,

d
1 k; i ik
o ia = et [ [ s O] R by by, £ =L (502)
e (27T) [—m,m]? =1 2
When a = 2, the generating function becomes the one for integer operator. The weights or
coefficients a'®) . can be readily computed using the fast Fourier transform. This is one of

11,22, 5d
main attractive features and advantages of our method compared to other existing ones in the

literature.

For the proposed approximation we prove that it has second-order convergence to the fractional
Laplacian when a function is smooth, which is consistent with the classical centered difference
approximation for second-order Laplacian. However, we point out that the convergence order of
the approximation is not deteriorated in the interior domain when the approximation is applied
to the problem (1.2.1)-(1.2.2) even though the solution is not smooth. In fact, we observe the
second-order approximation in the interior domain in our numerical examples, see Section 5.4.

Based on the yth-order (v < 2) scheme, a high-order approximation up to fourth-order can be
obtained using an extrapolation technique. The ~th-order (v < 2) approximation can be further

!This chapter is based on the paper: Zhaopeng Hao, Zhongqiang Zhang, Rui Du, Fractional centered difference
scheme for the high-dimensional integral fractional Laplacian, Journal of Computational Physics, (submitted).
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applied to more general problems with fractional Laplacian on rectangle/cube rectangle or even
more general domains. For example, we can apply the fictitious or extended domain method
(e.g., [60, 12, 43] when a = 2) to solve problems on more general domains. Specifically, we first
reformulate problems on general domains into problems penalized with an extra reaction term
on rectangles covering the considered domains. Then we solve the reformulated problems on the
rectangles using our method, see Section 5.4.

When the approximation is applied to (1.2.1), the stability and convergence can be readily
proved in a discrete energy norm for o € (0,2). For simplicity, we restrict our analysis to the
fractional elliptic equations in 2D but the analysis can be extended to 3D problems.

In Section 5.4, we illustrate our new approximation and show its yth-order (v < 2) convergence
and further derive a high-order approximation. In Section 5.1, we consider the finite difference
scheme for the diffusion equation with fractional Laplacian and prove its stability and convergence.
In Section 5.2, we present a fast solver based on the Fourier transform for the resulting linear
systems. Numerical results are shown in Section 5.4 to verify the theoretical convergence and
develop a fictitious method for fractional diffusion equations on general domains in Section 5.5
before we make concluding remarks and discussions on possible extensions.

5.1 Approximations for fractional Laplacian

In this section, we first present our fractional centered difference (FCD) formula and then show
its yth-order (y < 2) convergence. We also develop a high-order approximation up to fourth-order
based on the Richardson’s extrapolation technique.

5.1.1 The fractional centered difference approximation

Take d = 1. For a = 2, the centered difference approximation based on the uniform mesh is
(=A)u(z) = (—Ap)u(z) + O(h?) (5.1.1)

where h is the step size and

2

1
(—Ap)1u(z) =: —[a(ﬂu(w —h)+ a(g?)u(ac) + af)u(:n + h)], a(()Q) =2 a % = a§2) =—1. (5.1.2)

=
Under suitable regularity condition, e.g., u € C*4[x—h, x+h], the above second-order approximation
can be readily proved by Taylor expansion.

The generating function of this approximation can be derived from the following observation.
For any z, we have

4sin2(g) = a% exp(—1- (—i2)) + al? exp(0 - (=i2)) + a{? exp(1 - (~iz)). (5.1.3)
Then we can write 1 g .
2 _ - < 208N _ijk
a; o /_W4sm (2)6 dk. (5.1.4)

We call the function 4sin?(Z) the generating function of the approximation (5.1.1)-(5.1.2).
For a # 2, we generalize the discrete fractional Laplacian operator as follows

o 1 e} .
(—An)3 u(z) =: e E ag- Vu(z + jh), (5.1.5)
JEL
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where

(a)_i T2 E a/2 —ijk
a;” = oo /W[4sm (2)] e Vidk. (5.1.6)

In two-dimensional case, the discrete fractional Laplacian operator can be generalized as follows

(—Ah)é“/ u(z1,22) =1 Z a; Ju(xy +ih, z2 + jh), (5.1.7)
,J€Z

()

where a; / are expansion coefficients of the generating function [4 sin? (71) + 4sin (72)]0‘/ 2 e,

k; (0% —1(?
J =12 /Tr /7T [4sin®(—) + 4sin? (2 )]/ 210k tTR) e sy (5.1.8)

In particular, when a = 2, the formula (5.1.7) reduces to the classical five-point centered difference
approximation for Laplacian. When d > 2, the coefficients al®) iy 1s written in (5.0.1). These

91,12,.
coefficients are computed numerically using the fast Fourier transform, see Section 5.3 for some

details.

A natural question here is whether (—Ay)2u is an approximation of (—A)2u of certain order.
In the following, we prove the convergence of FCD approximation to the fractional Laplacian under
suitable smooth conditions.

Remark 5.1.1. If we take the generating function as [4sin ( 1)]*/2 + [4 s.inQ(kQ—z)]o‘/2 rather than
[4 sin (7) + 4sin (7)]0‘/2, we then obtain a ~yth-order (y < 2) approximation for the coordinate-

dependent fractional derivative (two-sided and symmetrical Riemann-Liouville derivatives or Riesz
derivatives in Appendiz .9 e.g., see [56, 94]) rather than the integral fractional Laplacian.

5.1.2 Convergence order

Introduce the following space as in [95]:

WL (R?) = {u|u e Ll(RQ),/ (1 + |kD®|a(kr, k2)|dk1dkg < 00}
]R2

Here |k|? = k% + k3.

Theorem 5.1.2. Let u € WYT*Y(R2) with a positive constant v < 2 and (k1 ko) is the Fourier

transform of u(xy,x2). Then for the fractional centered difference operator (—Ah)g/2 defined in
(5.1.7), it holds that

(—A)5u(z1, 22) = (~Ap)5 *ula1, ) + O(R), (5.1.9)
when h is sufficiently small.

Proof For the generating function [4 sinz(kl) + 45in?(%2)]%/2, we have

ki
4 sin? (2 ) 4 4sin?(~=2)]*/2 = Z a{® eilikr+ik2) (5.1.10)
1L,JEL



Applying the Fourier transform, we have

ROF{(=An)sPu} = Y al®elthrtakahy gy ky)
i,JEL
= [4sin2(ki2h) + 4sin2(%)]a/2a(k1, ka). (5.1.11)
It follows that
FLU=An)5"u} = |K[*a(kr, k2) + Tulkr, ko), (5.1.12)

where the Fourier transform of the truncation error 7T, is
%) + 4$ir12(k§—h)]°‘/2 1
|[kh|*
Set z1 = k1h and z9 = koh. By Taylor expansion we know that
4sin?(z1/2) + 4sin?
Z% + z%

N 4 sin?
Tu(ki, ko) = |k|a<[ ( (ky, ko).

a/2
(22/2)> _ [1—}—0(2%4‘23)}&/2 = 1—|—O(Z%+Z§) (5.1.13)

for small z% + z% . Thus there exist constants Cy, C1 which may depend on « but are independent
of h such that

T (ky, k2)| < k| - Colkh)? - Ja(k1, ko)|, |kh| <1, (5.1.14)
and by the boundedness of (MSinQ(%}l)ﬁiiﬁ(%)]am — 1),
|Tou(k1, ko) < Cilk|® - iK1, k)|, |kh| > 1. (5.1.15)
By the assumption that u € WY+1(R?), (5.1.14) and (5.1.15) , we have
|Tu (1, 22)]
= ﬁ\ /R ] eItk P (1Yl diy| < /R 2 T, (v, ko) | ey e
< / T (K, ko) | dkey s +/ T (1, ko) |k s
|kh|<1 |kh|>1

< / Coh2(1+]k\)o‘”m(kl,kg)]dkldkg+C1h7/ (1 + k)T a(ke, k2)|dk1dks
|kh|<1 |kh|>1

< (227700 -+ Cl)hw/‘ (1 + ‘k‘|)a+’y’ﬁ(k1, k2)’dk1dk2 =:c,h7. (5.1.16)
R2

Thus |T,| < ¢,hY by the inverse Fourier transform of function. Taking the inverse Fourier trans-
formation of (5.1.12) leads to

(=AY 2u(my, 22) = (—A) 2wy, 22) + Tul1, 22). (5.1.17)

This completes the proof. O
If we further assume such that u € Wot®!(R?) with 2 < § < 4, we can write

(—A)g/zu(wl, x9) = (—Ah)g/Qu(xl, L) + By (1, 20)h% + O(h), (5.1.18)

where @, is independent of h. The estimation (5.1.18) can be derived as in the proof of Theorem
5.1.2 and thus the proof is omitted. Now we can derive a high-order approximation by extrapolation.

68



Theorem 5.1.3. Let u € WOt®L(R?) with 2 < § < 4. Then it holds that

(-85 ular ) = (-

1

3(—Ah)§/2u(x1,mz) +O(R%), (5.1.19)

Vo Pu(ar, ) —

SIS

when h — 0. Here the fractional centered difference operator (—Ah)g/Q is defined in (5.1.7).

Proof Replacing h by h/2 in (5.1.18), we have

(0% [6% 1
(—A) u(wr@2) = (=Ap)5 Pul@r, 22) + JPuler,22)h” + O(). (5.1.20)

[Ny

Notice that ®,, is independent of h. By (5.1.18) and (5.1.20), we can obtain the desired result. [

5.2 Finite difference scheme for model equation

Let us introduce some necessary notations. The set of infinite grid is denoted by hZ?, with grid
points (ih, jh) for integers i, j € Z, the set of all integers. Consider (1.2.1) at the grid points (ih, jh)
and we obtain

(—A)S"2u(ih, jh) + pu(ih, jh) = f(ih, jh). (5.2.1)

5.2.1 Construction of the finite difference scheme
Replacing the fractional Laplacian by the difference operator defined in (5.1.7), (5.2.1) becomes

(=AR)S u(ih, jh) + pu(ih, jh) = f(ih, jh) + Tu(ih, jh),
(ih, jh) € Q, (5.2.2)

with the truncation error T, depending on the solution u. By Theorem 5.1.2, we assume u €
W+l (R?) with a positive constant v < 2, such that there exists a constant c, satisfying

IT| < cuh?. (5.2.3)

Omitting T3, in (5.2.2) and denoting by wu;; the numerical approximation of u(ih,jh), and
fi.j = f(ih,jh), we get the fractional centered difference (FCD) scheme

(—Ah)g/Qui’j + pu; 5 = fi’j, (ih,jh) € Qp, (5.2.4)
U5 = 0, (’Lh,jh) S Qi (5.2.5)

5.2.2 Stability and convergence

We analyze the stability and convergence of the fractional centered difference scheme for the frac-
tional diffusion equation.
For any grid functions u = {u; j}, v = {v; ;} on hZ?, a discrete inner product and the associated
norm are defined as
(wv)p =h* Y uigbig, |ulfz = (ww
1,JEZL
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and the discrete maximum norm is denoted by ||v||Lse = sup; jez |vi,;|- Here v denotes the complex
conjugate of v. Set L} = {u|u = {u;;}, |ull?> < +o0}. For u € L}, we define the semi-discrete
h

Fourier transform @ : [, F]* — C by
ﬂ(kl, kg) = h2 Z ui’je_i(klih—’—kﬂh), (526)
1,JEZL

and the inverse semi-discrete Fourier transform

w/h  pm/h L A
Ui = / / iy, ko) FTRI) Gy ey, (5.2.7)
47T w/hJ—m/h

It is not hard to check that Parseval’s identity
7/h
(w,0)n = / / (ky. k)8 (kr Fp) by
47T w/hJ—7/h

holds. For a positive constant s, we define the fractional Sobolev semi-norm | - | Hy as

w/h  rm/h
Julfs = / / (k3 4 k3)*|a(ky, ko)|*dky dka, (5.2.8)
7r/h 77r/h
lullfs = / / + (k2 + k2)*)|a(ky, ko) |>dk1dEs. (5.2.9)
w/hJ—7/h

Set Hp == {u|u = {u;;}, |lullg; < +oo}.
In the continuous level, we have well-known fractional Poincare inequality ||u||z2 < Cs|u|gs for
s > 0. The discrete analogue can be stated as following lemma.

Lemma 5.2.1 (Discrete Sobolev embedding inequality). For v € Hj with s > 0, we have
lull gz < Cslulmy,
where Cy is constant independent of h.
Proof Using the fact that
min{1,2' 5} (kf + k3)° < (k{® + k3°) < max{1,2"*}(kf + k3)*, s> 0,

we can define the coordinate equivalent norms

w/h  pm/h
e = [ [ 0+ Ttk ko) P,
w/hJ—7/h

w/h /h
HuIIH*s—/ ) / / 1+ (k + E2)®)|i(ky, ko)|*dkydks,
w/hJ—m/h

which coincides with the norms in [53]. By the discrete fractional embedding equality in [53], we
get the conclusion directly. ([l
To derive the error estimates in discrete energy norm, we need the following lemma.
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Lemma 5.2.2 (Discrete Sobolev embedding inequality). For v € Hj with s > 1, we have

[ullzze < Collullmy,

where Cy = —(f f o0 TF k2+k2 dk‘ldk‘g)
Proof By (5.2.7), we have
w/h w/h o ]
uigl = / / ke, kg) el FrmTRIR) g dfey |
7 47T2 w/hJ—7m/h
w/h 7r/h
< (ky, ko)|dkidks
—7/h 7r/h
w/h w/h 1 w/h h ) ) )
< dkdk5 14 (kT + k3)®)|u(ky, ko)|*dk1dk
- 47r2 —fn S 1 ( I<:2+l-s2) 1kz) /w/h/—w/h( O Rk k)P dkd)

< CSHuHHﬁ? Z>] € Z7

where we have used the Cauchy-Schwartz inequality. Taking the supremum leads to the desired
result. This completes the proof. O

Lemma 5.2.3 (Fractional semi-norm equivalence). Supposed u, is a well-defined grid function.
a/2
Forwe H,'", we have

2 « a/2
(~) |u’§{ff/2 < ((~An)5Pu,u)y < ‘u|12‘I;j/2' (5.2.10)
For w € Hy, we have
2 0a), 12 /2 a/2 2
(=)™ ulp < ((=An)s ", (= An)y “u)n < |ulfa- (5.2.11)
Proof By (5.1.11) and Parseval’s identity, we have
o m/hopm/h 1 k h kah
(=Ap)S *u,u)), = / 0 4 asin®(229)] 2 @ ky, k) [2dkdky. (5.2.12)
—7n/hJ—m/h h 2 2

By the fact that 2z < sin(z) < x for z € (0,7/2), we have

9, kah

2 kih
(;)“h“(k% + k2)*? < [4Sin2(%) + 4sin?(222 5 %2 < b (kP + k3)/2. (5.2.13)

Combining the formulas above together, we obtain the desired result (5.2.10). Similarly, (5.2.11)
can be proved. O
We are now in the position to present the stability and convergence of the scheme (5.2.4)-(5.2.5).

Theorem 5.2.4 (Stability). For any h > 0, the fractional centered difference scheme (5.2.4)-(5.2.5)
1s uniquely solvable and stable with respect to the right hand side f in the following sense

ulig < 5)Ifllz, 0<a<2 (5.2.14)
lulsge < Ca(3)lfllzs 1<a<2 (5.2.15)

Here Cy, is defined in Lemma 5.2.2.
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Proof Taking the discrete inner product of (5.2.4) with (—Ah)g/ *u on both sides gives

(=AR)5%u, (= AR5 %), + p(u, (~An)5%u), = (f.(=AR)5 %),

Using the semi-positivity in Lemma 5.2.3 and Cauchy-Schwartz inequality, we have

a/2 412 1 2 1 a/2 12
I(=An) "l = SIfIL: + SI(=Ar)" ullz

Consequently
2
1(=An)5ull g2 < 1/1lzz-

H, — h 2 I n o I h' s

Taking f = 0 leads to |u|ge = 0. By (5.2.8) and (5.2.7) we have u = 0, which implies that there
exists a unique solution to the scheme (5.2.4)-(5.2.5). This completes the proof. O

Theorem 5.2.5 (Convergence). For sufficiently small h, suppose that U;; = u(ih,jh) be the
solution of equation (1.2.1)-(1.2.2) and w;; be the numerical solution of the difference scheme
(5.2.4)-(5.2.5). Let u € WYt®L(R2) with a positive constant v < 2, it holds that

0
U —ulpe < cu(§)ah7, 0<a<2.
U — | e < Cuca(g)am, l<a<?.
Here ¢, is defined in (5.2.3) and Cy are defined in Lemma 5.2.2 respectively.

Proof Define the error grid function as e; ; =: U; j — u; . Subtracting (5.2.4) from (5.2.2)
leads to the error equation

(—Ah)g/Qem + peq; = (Tu)i,j; (Zh,jh) € Qp, (5.2.17)
€ij = 0, (Zh,]h) € Q?L (5.2.18)

Following the similar argument as the proof for stability, we can obtain

m
lef e < (§)°‘||TUHL%I <ch, 0<a<2. (5.2.19)
T
el e < C’Q(E)O‘HTuHLi <Cyh?, 1<a<?2. (5.2.20)
This completes the proof.
O

Remark 5.2.6. By discrete fractional Poincare inequality holds in the discrete morms, we can
obtain ||U — UHL%’L < ch?, with c independent of h for 0 < a < 2.

By (5.2.19), it suffices to have weaker condition ||TUHL}21 < C,hY rather than | TullLee < Cuh?
to achieve the y-th convergence order.
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5.3 Implementations

In this section we present a matrix-free fast solver for solving the resulting linear system discretized
from the rectangular domain.

To illustrate the idea, we rewrite the scheme in matrix form although we never do this in the
practical computation. Denote the vector U = (Uy, Uy, ---, Un,_1)T with Uj = (u1,5,u2,5, " ,UN —1,5)s
where N7 and Ny are partition numbers in z; and zo direction respectively. The right hand side
vector b is defined similarly. Then the scheme (5.2.4) can be written as

(A + ph®T)U = h%b (5.3.1)

where I is the identity matrix, A is a symmetric block Toeplitz matrix with Toeplitz blocks, defined
as

Ao Ay Ay - Ay, 3 An,2
Ay Ay Ay - An,oa An,os
As A,y Ay - An, 5 Apn,4
A= . . . , . . : (5.3.2)
An,3 AN,y AN, 5 - Ap A,
An, 2 An, 3 Any,q - Ay Ay NxN
with
ao,j ai,j az,j "t AN;-3,5 AN;-2,j
al?] aO?] al?] e aN1747j aN1737j
az,j ai,j ao,j 0 AN;—5,5 QAN;—4,j
A, = . (5.3.3)
aN,-3,; aN;—4,j AaN;—5j5 - ao,j ai,j
ANy —2,5 OAN;-3,j QANj—4,j5 °°° aij Qo,j (N1—1)x(N1—1)

Note that Aj; is Ny —1 by Ny — 1 matrix and A is N — 1 by N — 1 block matrix. Thus A is N
by N matrix with N = (N7 — 1)(N2 — 1) being the number of unknowns.

5.3.1 Preconditioned Conjugated Gradient (PCG) method

In [35], the authors only consider the CG method without preconditioning. However, for the
fractional equation (1.2.1), when the coefficient p is very large (e.g. for the time-dependent problem,
w = 1/At with At as the step-size in time), the CG method may converge very slowly. Hence, a
preconditioner is entailed to reduce the iteration steps and accelerate the convergence of iterative
solver.

Notice that the resulting equation equals the Toeplitz matrix plus a diagonal matrix. Denote
the A, = (A + hI) with g being the average of p1; ;. Then Ay is almost the same as A except
for the entries of diagonal block matrix Ay becomes aé%) + ph® instead of aé?‘o) . Without confusion,
we still use the notation A to briefly illustrate the choice of preconditioner.

We take the preconditioner M as block circulant matrix with circulant blocks, which has the
same structure as (5.3.2). More specifically, the k-th entry in the j-th block of the first column of
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M is given by

(7) 1 . ,

= No—1—5)(Ny—1—K)ap; +7i(N; —1—k 1l

K =D, — Dl 7N Jarj + (N1 )k Na—1-j
+(Ny—1— j)kaN1_1_k,j +jkaN1—1—k,N2—1—j] (5.3.4)

for 0 < j < Ny —1and 0 <k < N; —1. Thus it requires only O(N) (N = (N; —1)(N2 — 1))
operations to compute the first column of M. Since M is a block-circulant-circulant-block matrix,
it can be decomposed as (see [22])

M = (Fy,—1 ® Fy,—1) " diag(e)(Fay—1 @ Favy 1), (5.3.5)

where Fy,_1 ® Fy, 1 represents the two-dimensional discrete Fourier transform matrix, and ¢ =
(Fn,—1 ® Fy,_1)c with ¢ being the first column of matrix M, and diag(¢) is a diagonal matrix
with (€) as a diagonal. In each iteration step, we solve the equation My = r with the residue
vector r, which can be computed as follows

y=M"r=(Fy, 1 ®Fpy,_1) ‘diag ' (&)(Fn,_1 ® Fy, 1)1, (5.3.6)

In practice, the matrix-vector multiplication (Fpy,—1 ® Fy,—1)r can be efficiently computed vi-
a the two-dimensional fast Fourier transform and its inverse transform. Consequently the total
computational cost for M~!r can be O(Nlog N) with N = (N; — 1)(Ny — 1).

In each iteration step, we still need to perform matrix-vector multiplication AU. As the matrix
A is a block-Toeplitz-Toeplitz matrix, we use the fast Fourier transform to compute the matrix-
vector product as in [35]. For convenience of reader, we describe it as follows.

First, we embed the Toeplitz matrix A; for (0 < j < N3 —1) into a double circulant matrix and

obtain
A. T,
C, = < A > , (5.3.7)
J J 2(N171)><2(N171)
where T is a N1 — 1 by N; — 1 Toeplitz matrix defined by
0 ANy 2,5 ANy 35 "0 G2 atj
ANy -2, 0 aN;-2, " 03 az,;j
aN,—3; ON;—2j 0 e a4 as,j
T,=| Y A > : (5.3.8)
az,;j as,;j asj v 0 AN, —2,j
ai,j a,;j azj o an-25 0 (Ni=1)x(Ni—1)

Based on the above setup, we can construct a block-Toeplitz-circulant-block matrix ég NxoN with
the same structure as that in (5.3.2) but each block is C;.
Next, as C is also a block Toeplitz matrix, we can further embed C into a double sized block

circulant matrix and obtain
cC T
C = ~ 0.
( 7z ) , (5.3.9)
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where the matrix T is defined as

0 Cny2 Cny3 -0 Gy C,
Chn,y—2 0 Cny2 -+ C3 Co
Cny,-3 Cn,2 0 e Gy Cs
T = . , _ , _ (5.3.10)
C; C Ci - 0 Curos
Ci C C; - Crns 0

Let the vector V; = (Uj, 014 (n,—1)), and introduce the block vector V* = (V1,Vy,--- ,V,1)T
and V = (V*/01x2 ~)T. Thus the matrix-vector product CV can be efficiently computed as in the
last subsection. After finishing the matrix-vector multiplications, we truncate the first 2NV entries
of CV as W. Then the product AU can be obtained by removing every other N; entries of the

vector W. Hence, the computational cost in total is O(2N log N) with the storage is linear as
O(N), where N = (N7 — 1)(N2 — 1).

5.3.2 The computation of the coefficients agz)

()

In one dimension, the coefficients a ; ~ can be reformulated in term of Gamma function, i.e., (see

[72])

a(a)_i @ ‘i ﬁ o2,k gy _ (—1)jr(o¢+1)
i —QW/_W[LL 2N dk_F(a/2—j+1)I‘(a/2+j+1)' (5.3.11)

Ei) Take an integer number M >

max(N1, Na) and step-size § = 2 /M. Denote ¢(k1, ko) = [4sin®(%) +4sin?(%2)]%/2. Applying the
trapezoidal rule we have

We apply numerical quadrature to compute the coefficients a

2 2
(@ _ 1 / —i(ik1+jk2)
al- : = —F go(kl,kg)e dkldkg
1 M—-1M-1 o '
~ a2 D p(pd,g8)e ) — al"). (5.3.12)
p=0 ¢q=0

With the expression above we can use Matlab built-in function ‘ifft2" to compute the coefficients
agf;) for 0 < 4,5 < M — 1 efficiently with the computational cost O(M log M). Numerically it is
found that the accuracy of approximation (5.3.12) is O(M~27%), which is observed in Table 5.1.

Here the errors are measured as E(M) = (Zi]\io Z;'V:o |a§oj‘)(M) — agz)(QM)|2)1/2.

Remark 5.3.1. The convergence order of computing the coefficients in one-dimensional is O(M~1=%)

(not presented). In d-dimension, the convergence order of using the trapezoidal rule is expected to
be O(M—4=).

Remark 5.3.2. By Grenander-Szego Theorem (see [45]), it can be shown that the condition number
of fractional difference matriz is cond(A) = O(h™%), which is same as the matriz (A + ph®I) since
the fractional order term dominates the resulting equation. Denote the approximated matrix A
which is related to the coefficients ELEE‘.). If take M ~ h~! in (5.3.12), then we have the second-order

convergence when solving the approzimated matriz equation (A—i—uho‘I)U = h%b instead of original
form (5.3.1). In fact, ||U — U|| < cond(A)e =~ O(h?) with the tolerance ¢ = O(M~*2).
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(c)

Table 5.1: The convergence order and the accuracy of computing the coefficients a; ; using fft2.

a=1.8 a=14 a=1.0 a=0.6
M  E(M) rate FE(M) rate E(M) rate FE(M) rate
28 8.85e-08 1.41e-06 1.22¢-05 8.78e-05

29 4.31e-09 4.36 1.01e-07 3.81 1.26e-06 3.27 1.31e-05 2.75
210 2.84e-10 3.92 8.95¢-09 3.49 1.52e-07 3.06 2.11e-06 2.63
211 92.00e-11 3.83 8.36e-10 3.42 1.88¢-08 3.01 3.46e-07 2.61

Here we summarize our method in the following algorithm.

Algorithm 5.3.3. Given fractional order «, the rectangular domain Q (containing the x- and
y-azes in the first quadrant) and the grid size h.

Step 1. Generate the grid (ih,jh) € hZ?, 0 <i < Ny —1 and 0 < j < Ny — 1. Compute the
coefficient agf;-) using (5.3.12). Take M = h™F > max(Ny, No), k > 1.

Step 2. Generate the preconditioner M with block-circulant-circulant preconditioner as in
(5.3.4).

Step 3. Apply the preconditioned conjugate gradient method with the stopping condition ‘U(’”) — U(’”H)‘ <
€, where 1 is the iteration number and € is at the order of h3 or even smaller.

As mentioned earlier, the pre-computational cost is O(M?) in Step 1. In Step 3, the computa-
tional cost is roughly the number of iterations r times the cost of matrix-vector products in each
iterations with O(rN log(N)).

5.4 Numerical examples

In this section, several numerical examples are presented to show the efficiency and accuracy of
the schemes. We first examine the convergence order and the accuracy of FCD formula and the
high-order approximation in Example 5.4.1. Then we apply the proposed FCD scheme to solving
the diffusion equation in Example 5.4.2. To show the wide application of finite difference method,
we consider the problems on general domains in Example 5.5.1. In the last example, we apply the
proposed FCD scheme to solving the time-dependent problem.

Throughout the examples, M is taken as 2'* to compute the coefficients aga-) so that the accuracy
of numerical solution will not be polluted. The tolerance of the CG and PCG method is set as
10716 and the initial guess is fixed as zero in our simulations. All the simulations are performed on
the personal computer with the configuration of 2.2GHz CPU and 8G RAM.

Example 5.4.1 (Approximations for two dimensional fractional Laplacian). Consider the function
u(zy, x2) = (1 — 22)8(1 — 23)P with a compact support [—1,1]2.

In Table 5.2, the error is measured as ||(—Ap)*/?u— (—Ah/z)a/zuHLzo and the convergence order

is logz(%ég) ).

Table 5.2 shows that for function u(x1,z2) € W2T1(R?) for 8 = 4, our presented FCD scheme
is second-order convergence, which verifies the theoretical result in Theorem 5.1.2.
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Table 5.2: The convergence orders and errors for the approximation (—Ap)*/?u in (5.1.2). Here
u(wy,v9) = (1 — 22)*(1 — 22)* with a compact support [—~1,1]%. (c.f. Example 5.4.1)

a=1.8 a=14 a=1 a=0.6
h Error Order Error Order Error Order Error Order
1/8  6.94e-01 2.84e-01 1.07e-01 3.44e-02

1/16 1.80e-01 1.95 7.28¢-02 1.96 2.72¢-02 1.98  8.65e-03  1.99
1/32 4.53e-02  1.99 1.83e-02 199 6.84e-03 1.99 2.16e-03  2.00

Table 5.3: The convergence orders and errors for the approximation (—Ap)*/2y in (5.1.3). Here
u(wy,v9) = (1 — 22)*(1 — 22)* with a compact support [—1,1]%. (c.f. Example 5.4.1)

a=1.8 a=14 a=1 a=0.6
h Error Order Error Order Error Order Error Order
1/8 1.25e-01 3.83e-02 9.37¢-03 1.30e-03

1/16 1.06e-02  3.56 2.48e-03 3.95 5.92e-04 3.98 7.90e-05 4.04
1/32 7.06e-04 3.91 1.57e-04 3.99 3.71e-05 4.00 4.41e-06 4.16

In Table 5.3, the error is measured as |(—Ap)*?u(zy,z9) — (—Ah/g)a/QU(IBl,ZL‘Q)HLzO with
(—Ap)/? = %(—A%);/2U(CL‘1,$2) — %(—Ah)g/2u($1,l’2). Table 5.3 shows that for this example,

our extrapolated scheme (5.1.3) is fourth-order as u(xy,z2) € W4t (R?), which again verifies the
accuracy of Theorem 5.1.3.

Lastly, we examine the convergence order of the fractional Laplacian at the internal point, e.g.,
(z1,22) = (0,0) for simplicity. The error is measured as |(—Ap)*/?u — (—Ah/g)a/2u‘(xl,xz):(op).
Table 5.4 shows that for this function, our presented FCD scheme is second-order for § = 4 and
B = 1.5, but with the order of 1.5 for 8 = 0.5 and the order of 1 for S = 0. It is illustrated from this
example that the condition u € W2+*1(R?) for o € (0,2) is sufficient but unnecessary to achieve
the second-order convergence when the approximation at an interior point is interested.

Table 5.4: The convergence orders and errors for second-order approximation (—Ah)a/ 2y (21,22)=(0,0)
in (5.1.2). Here a = 1.5 and u(z1,22) = (1 — 22)#(1 — 23)# with a compact support [—1,1]%. (c.f.
Example 5.4.1)

8=4 5=1.5 6 =0.5 6=0
h Error Order Error Order Error Order Error Order
1/8  9.17e-02 9.89¢-03 9.32¢-03 3.38e-02

1/16 2.31e-02  1.99 2.48e-03 1.99 2.97e-03 1.65 1.56e-02 1.12
1/32 5.78¢-03  2.00 6.22e-04 2.00 9.82e-04 1.60 7.49e-03  1.06
1/64 1.44e-03  2.00 1.48e-04 2.07 3.45e-04 1.51  3.69e-03  1.02

Example 5.4.2 (FCD scheme for fractional diffusion equations). Consider a fractional equation
(=A)2u + pu = f on Q = [-1,1]%. Case 1, p = 1 and the exact solution is set as u(xy,x9) =
(1 —22)P(1 — 23)#; Case 2, 4 = 0, the exact solution is unknown.
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In our numerical tests, we take § = 4. The right hand side f ~ f;, = (—Ah)a/Qu + u with
small h = 272, We first examine Case 1 to show the accuracy and efficiency of our scheme. The

discrete fractional norm of the error is defined by \/h2 > i (Afun — Afupyp)?. In Table 5.5, the

errors in fractional norm and convergence are listed with different «. From the table, we can see
the convergence order is about two which is agreement with the theoretical results. Furthermore,
we consider the error in the maximum norm which is measured as E(h) = [[up, — up2|/rze. Table
5.6 shows the errors and convergence orders with o = 1.8,0.8 for the finite difference scheme
(5.2.4)-(5.2.5). From Table 5.6, we can observe that our scheme has the second-order convergence,
which verifies Theorem 5.2.5. Furthermore, to show the performance of fast solver presented in this
paper, the iteration number and CPU time are presented in Table 5.6 with different o and grid
size N. From the Table 5.6, we can see the iteration number of PCG is smaller than that of CG.
In particular the efficiency is more significant for large « as it can be expected from the condition
number O(h™%). From Table 5.6, we conclude that the CPU time increases roughly as O(N log N)
in this example.

Table 5.5: The convergence orders and errors in fractional norm of the finite difference scheme
(5.2.4)-(5.2.5) for (—A)*?u+u = 1. (c.f. Example 5.4.2)

a=1.6 a=1.2 a=0.8 a=04
h Error Order Error Order Error Order Error Order
1/16  2.56e-02 9.00e-03 2.78e-03 6.34e-04

1/32  4.32e-03 2,57 1.64e-03 2.45 5.60e-04 231 1.43e-04 2.15
1/64 7.08e-04 2.61 2.84e-04 253 1.08e-04 2.38 3.14e-05 2.19
1/128 1.38e-04  2.36  5.10e-05 2.48  2.09e-05 2.37 7.29¢-06 2.11

Table 5.6: The convergence orders and errors of the finite difference scheme (5.2.4)-(5.2.5) for
(=A)*?y 4 u = 1 in maximum-norm by PCG and CG method. (c.f. Example 5.4.2)

a=1.8 a=0.8
Error Order PCG CG Error Order PCG CG
N Iter CPU time Iter CPU time Iter CPU time Iter CPU time
322 9.32¢-03 30 4.24e-02 93 7.16e-02  3.49e-03 17 5.83e-02 33 3.57e-02
642 2.32¢-03  2.00 45 0.15 170 0.19 8.69¢-04  2.00 20 0.05 46 0.07
1282 5.80e-04  2.00 64 0.55 364 1.92 2.17e-04  2.00 23 0.23 62 0.39
2562 1.45e-04  2.00 97 2.20 687 10.55 5.39e-05  2.01 27 0.69 85 1.34

5122 3.62e-05 2.00 153 26.13 1296 137.29 1.04e-05 237 30 5.44 114 12.64

Next we consider Case 2 with unknown solution. Especially for the lager grid size, the superiority
of PCG over CG has again been illustrated by Table 5.7. However the convergence order is less than
second order and is around O(ho‘/ 2), which is caused by the weak singularity of the solution. In
fact, [46] showed that the solution behaves like u(x) ~ d*/?(z) 4 v(x) (d(z) is the distance function
to the boundary), which is Hélder continuous with the exponent /2. This implies the convergence
order is at most (’)(ho‘/ 2). Thus for certain problems with singularity, extra care has to be taken in
order to keep the desired accuracy.
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Table 5.7: The convergence orders and errors of the finite difference scheme (5.2.4)-(5.2.5) for
(—=A)*?y = 1 in maximum-norm by PCG and CG method. (c.f. Example 5.4.2)

a=1.8 a=0.8
Error Order PCG CG Error Order PCG CG
N Iter CPU time Iter CPU time Iter CPU time Iter CPU time
1282 6.18e-04 65 0.52 345 1.86 1.49e-02 26 0.27 72 0.41
2562 3.32¢-04  0.90 97 2.23 651 9.80 1.13e-02  0.40 30 0.66 97 1.53
5122 1.79¢-04 0.89 156 26.73 1337 147.0 8.59¢-03  0.40 34 5.95 138 14.89

10242 9.61e-05 0.90 243 115.59 2568 838.08 6.53e-03  0.40 38 18.53 185 60.93

Example 5.4.3 (Application to time-dependent problems). Consider the fractional equation

ur + (—A)?u =0, (x,t) € R? x (0, 7], (5.4.1)
ILm u(z,t) =0, te(0,7T)

with, the initial condition u(z,0) = e 1?2 e R2.

In this example, we test the convergence order of spatial direction in final time 7" = 1. Since the
solution decays to zero, we truncate the finite domain 2 = [—8, 8]? in space as our computational
domain. For time discretization we use backward Euler scheme. Since there is no exact solution
we measure the error as [lup (-, T) — up/2(-, T) iz with T' = nyAt. To test the convergence orders in
space, we take the small step-zie At = 0.01 so that the error in time will not pollute the accuracy
in space.

The convergence orders and errors for different o are shown in Table 5.8, from which the
second-order convergence can be observed. This further verifies the second-order approximation of
our proposed FCD scheme. This example will help us for future study on Schrédinger equations
with fractional Laplacian.

Table 5.8: The spatial convergence orders and errors for initial-boundary value problem (5.4.1)-
(5.4.2) at final time 7' = 1. (c.f. Example 5.4.3)

a=1.6 a=1.2 a=20.28 a=04
h Error Order Error Order Error Order Error Order
1/4  3.92e-03 4.76e-03 4.91e-03 3.21e-03

1/8 9.28¢-04 2.08 1.13e-03 2.08 1.18¢-03 2.05 7.88¢-04 2.03
1/16  2.29e-04  2.02  2.78¢-04 2.02 2.93e-04 2.02 1.93e-04 2.03
1/32 5.70e-05 2.01  6.86e-05 2.02 6.92e-05 2.08 3.15e-05 2.61

5.4.1 Fractional dynamics
Example 5.4.4. Consider the following fractional Allen-Cahn equation

1
u + (—A) %y = —?(u?) —u), (z,t) € Qx(0,7T],

u=—-1 (z,t) € Q°x(0,T].
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Figure 5.1: Dynamics of the two kissing bubbles for fractional Allen-Cahn equation (Left: o = 2;
Middle: a=1.8; Right: a=1.4).

t=0.05 t=0.1 t=0.15

Figure 5.2: Evolution of the two "kissing” bubbles for fractional Allen-Cahn equation with o = 1.4.

In the simulation Q = [0,1]%,¢ = 0.01 and u(x,0) = 1 — tanh(%t’“)) — tanh(%le’x”) where
di(xl,xg) = \/(.1‘1 — ai)2 + (.1‘2 — bi)z and a; = by = 0.42,a2 = by = 0.58. Three level linearized
finite-difference scheme (semi-implicit in time) is used in the simulation. Taking h = 279 At = 107"
and letting w = u+1, we can rewrite the problem as an equation of  with the extended homogeneous

boundary conditions.

Figure. 5.1 demonstrates the time evolution of the two bubbles in both classical and fractional
Allen-Cahn equations. From the picture we can see that the two bubbles first coalesce into one
bubble, and then this newly formed bubble shrinks and are eventually absorbed by the fluid when
a = 2.0. When « is becoming smaller, the process which two bubbles shrink to one bubble is
slower. It is interesting to note that when a = 1.4, the two kissing bubbles separate into two single
bubbles. From Figure. 5.2, we can see the two single bubbles will be absorbed by the fluid with
« = 1.4. From the simulation, we also can see that the width of the interface is influenced by the
value of € and the fractional power a.
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5.5 Fictitious domain methods based on the finite difference method
The penalized formulation of the problem (1.2.1)-(1.2.2) with p = 0 is as follows

(-2)u, + Xu. = f(z), z€R, (5.5.1)
€
ue(r) =0, x€ R, (5.5.2)

where the penalized parameter € > 0 is small (depending A in numerical methods) and the charac-
terized function x(z) =1if z € Q3 = RN Q¢ and x(x) = 0 if z € Q. This formulation allows us
to find approximated solutions u. j as approximation of u. Since we are working on a rectangular
domain, we can apply the fast algorithm in Algorithm 5.3.3.

When a = 2, it is shown in [76] that u. converges to u with order 1/2 when e goes to 0.
Following from [76], we take the penalty parameter ¢ = h? and will examine the convergence order
and accuracy of the penalty method in Example 5.5.1. Note that the equation (5.5.1) is variable
coefficient and the preconditioner (5.3.4) can not be directly used and has to be modified. In this
example, for simplicity, we use the CG method to show the feasibility of our method and refer the
interested readers to [33] for modified preconditioner for variable coefficients case.

Example 5.5.1 (Applications on general domain). Consider a fractional Poisson equation (—A)*/?u =
1 on non-rectangular domain 2.

First we consider the circular domain to test the convergence order of fictitious domain method
since in this case the exact solution is known as u = (1 — :1:2)“/2/)\6“/2 with )\3/2 =2°[0(1+a/2))%
see [37]. For a = 2, the authors in [76] showed that the convergence order in L? norm is of first
order for finite element method with respect to the original domain. For the fractional case, it can
be expected the convergence of finite difference method is also of first order. Since in fractional
case the solution has weaker singularity across the boundary, to avoid the effect of low regularity
near the boundary on numerical solution, we test the convergence order in the internal domain
Qo = {(z1,22) | 23 + 23 < (23)?} which is away from the boundary. Moreover, the error is measured
as |lu — upl| L°(Q0)- In Table 5.9, we can see the convergence order is of first order which agrees
with the expected one.

Next we study other non-rectangular domains with unknown solutions. In Figure 5.2, we
consider the domain with hole and L shape as benchmark tests, and provide the contour of numerical
solution correspondingly. As we can see, the profile of numerical solution is continuously distributed
from the internal part to the boundary of domain, which shows that our method is numerically
viable and effective. These tests are important preparations toward studying of fractional Navier-
Stokes equation in our future work.

5.6 Conclusion and discussion

In this section we proposed a simple and easy-to-implement fractional centered difference approx-
imation to the fractional Laplacian on a uniform mesh using generating functions. We proved
the proposed approximation has a yth-order (v < 2) convergence and further applied it to frac-
tional diffusion equations. For linear fractional diffusion equations, we showed the stability and
convergence in a discrete energy norm and maximum norm.

For implementation, we presented a fast iterative solver using the preconditioned conjugated
gradient method after applying the fast Fourier transform to compute the coefficients of the finite
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Table 5.9: The convergence orders and errors for fictitious domain method. The penalty number e
is taken as h2. The domain is a unit disk. (c.f. Example 5.5.1)

a=2 a=1.6 a=1.2 a=0.8
h Error Order Error Order Error Order Error Order
1/16  9.37e-03 9.77¢-03 8.04e-03 4.15e-03

1/32  523e-03 0.84 581e-03 0.75 531e-03 0.60 3.44e-03 0.27
1/64 2.58e-03 1.02 2.87e¢-03 1.02 2.61le-03 1.02 1.69e-03 1.03
1/128 1.26e-03 1.04 1.39e-03 1.04 1.25e-03  1.07 7.70e-04  1.13

Figure 5.3: The contour of the numerical solution for equation (—A)®/?y = 1 defined on the domain
with hole (left) and L shape domain (right). Here a = 1.5 and h = 278, (c.f. Example 5.5.1)

difference scheme. We also provided several numerical examples to verify the ~th-order (v <
2) convergence of the new approximation. Based on the fast solver on rectangular domain, we
developed an efficient fictitious method for the fraction Poisson equation on the general domain.

In this work, we haven’t addressed the boundary singularity of the solutions. In our example
using fictitious domain methods, the deterioration of the accuracy is from the oversimplified pe-
nalization. To keep the strength of this work using uniform meshes, we want to find an alternative
method to adaptive methods such as in [7] while keeping the accuracy. A possible approach is the
singularity subtraction techniques as in the extended finite element methods or in our recent work
with finite difference methods [52].
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Chapter 6

Toward the numerical simulation for
the fractional Stokes problem

Our goal of this chapter is to discuss the spectral Galerkin method and its implementation for
the steady fractional Stokes problems and non-steady Navier-Stokes problems. We will study the
steady fractional stokes equations which describe the motion of incompressible viscous fluid flow
at very low Reynolds numbers. For moderate Reynolds numbers the nonlinear convective term is
often treated explicitly, while the linear (Stokes) part is treated implicitly. In order for this semi-
implicit approach to be attractive, efficient unsteady Stokes solvers are required. In the follow-up
sections, we will first concentrate on the model problem of two-term fractional Laplacian on the
unit disk. The benefit of using the basis in polar coordinate form is that we essentially solve the
one-dimensional problems in radial direction. The implementation is heavily relying on the one-
dimensional case. Specifically, we will detailedly investigate the regularity and accuracy of the
two-term fractional Laplacian model problem in Section 6.1, first starting from one-dimensional
case and then moving on to the two dimensional one later. Next, we will describe the procedure of
the implementation for the steady fractional Stokes Problems in Section 6.2. We also include the
discussion of time dependent fractional Navier-Stokes problems in Section 6.3 before we conclude
this chapter in the last section.

6.1 Two-term fractional Laplacian equations

6.1.1 1D modern problem

Consider the two-term fractional Laplacian model problem,

—Au+ (=D =f, zeq, (6.1.1)
u=0, ze€od. (6.1.2)

To examine the accuracy and the efficiency of spectral Galerkin method using the polynomial
basis, we will first consider one-dimensional case, x € (—1,1).

The basis is taken as ¢, (z) = (1 — 22)Pl(z) for n = 0,1,--- , N. Here N is a discretization
parameter for spectral Galerkin method. The fractional derivative of ¢, (x) can be calculated as
follows.
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Expand the basis ¢, (z) in terms of different Jacobi polynomials, i.e.,
on(z) = (1 — 2%)PL(z) = 2ye/2 Z S P (), (6.1.3)

with the connection coeflicients

gt = 7 / P2 (a)(1 — 2?)Pl(x)dz = = S (6.1.4)
h; —1 h;
J J
where we recall that
2 228+1(1 1))2
hﬁ:‘Pf - (Tn+5+1) . (6.1.5)
Wi (2n+ 28+ 1DT(n+28+ DI (n+1)
Here it should be noted that by orthogonality of the Jacobi Polynomials, we know that ca/ 7l

for j < n.

Recall the Pochhammer symbol (a), = a(a+1)---(a+n—1) =I'(n+a)/T'(a) for any a € R

and n € Ny. Note that the explicit analytical derivation of Cim a/2-1

connection matrix; see formula (7.34) in Page 63 in [11].

can be derived through the

[n/2]
BYY =3 & P Pl (@), (6.1.6)
k=0
where the connection coefficient is
C’Yﬁ‘ﬁ _ (7 + 1)71, . (26 + 1)n—2k(7 + ]‘/2)’”—]{?(6 + 3/2)n—2k(7 — ﬁ)k (6 1 7)
PR 284 )0 (B4 Da—2k(B+ 3/2)n—k(8 + 1/2)n—2xk!
By the connection relation between different Jacobi polynomials, we can derive
apot_ (@/24 D@0+ D/ 225/ Dn(e/2 = Dy 618
o (3)5(2)n(5/2) (n+5)/2(3/2)nl(G — n) /2!
for j — n = 2k with nonnegative integer k£ and cO‘/2H1 = 0 for others. By (3.3.8), we know that
I A R ) 2 ()l (6.1.9)
a7~ ol (4 n)22(j - )22, (6.1.10)

Remark 6.1.1. The analytical expression of connection coefficients may be still a little cumbersome
for the computation but it is a key for the reqularity estimates of the solution!

We use the bootstrapping technique to prove the reqularity of solution. The key step is to
analyze the low-order perturbation term (—A)a/Qu, which determines the highest regqularity index
of the solution.

By the pseudo-eigen relation in Lemma 2.3.1, we have

(—A)*2[(1 - Z AP (), (6.1.11)

]jn
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Then transforming into the expansion with respect to the basis le (z) leads to

(=81 - ZA;“?{?“ G Pl @), (6.1.12)
k=0

Lemma 6.1.2. Ifv € B with s > 2, then —(A)*?(ww) € pon(E3=a/279 i, arbitrarily small
e> 0.

Remark 6.1.3. Up to this point we haven’t finish the proof. Here we provide the outline. Let
=(1—-2%) Y% 0, PL(z). Then

oo 0o J
N SR 3 e ST

n=0 j=n k=0
j J
A ya~a/2—1 a/2—1
<Zv”)\jcj,n >Z Cik sz( )
k=0
! /21 /2—1
N 02— a a/2—

[ <Zvnc]n )AJ i ]Pkl(a:). (6.1.13)
Thus it suffices to estimate

00 J
3 (Z M;f{f“) AP < Ok (6.1.14)
n=0

=k

According to assumption we know U, ~ n~5"¢ for any positive number e, and Ay =~ j¢. Then
by(6.1.9)- (6.1.10) we have

J
Zﬁnix?/f—ﬂ Oc/Q ! Z’n, I ] n2)a/2_2 < 0]7 (6115)
n=0
X %2—>1 3a/2—2k2(j — k)22 (6.1.16)

It suffices to have the following optimal estimates of finite summation

-1 >
dont (P -n?)r<oft, Y (P —n?)t < on. (6.1.17)
n=1 Jj=n+1

We are now at the position to present the regularity of the two-term fractional Laplacian model
problem.

Theorem 6.1.4 (Regularity in weighted Sobolev spaces). For the problem 6.1.1-6.1.2, if

feHn B', with r > 0, then we have wlu e Bffmm(g*am*e’r) with € > 0 arbitrarily small.

With above regularity results, we can expect our spectral Galerkin method has the convergence
order up to 5 — /2, which will be verified in the numerical experiments.
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6.1.2 The implementation in 1D

In the computation we need to truncate the finite terms and choose the suitable approximation
number J, i.e,

With above preparation, we first present the spectral Galerkin method for two-term Laplacian.
Define

UN = Span{(boa ¢17 ce. 7¢N}7

where ¢y (z) := (1 — 2?)Pl(x) for 0 < k < N, and Py is the set of all algebraic polynomials of
degree at most N. The spectral Galerkin method is to find uy € Uy such that

a(uN,vN) = (f, UN), VUN S UN, (6.1.19)

with a(uy,vn) = (=Auy,vn) + (—A)*?uy, vy).

Plugging un = ZnN:() Un¢n(x) into (6.1.19) and taking vy = ¢p(z) for £ = 0,1,..., N, we
obtain the following linear equation from the orthogonality of Jacobi polynomials and Lemma 2.3.1
that

0= f, (6.1.20)

where @ = (dg, a1, ...,an)T, f = (fo, f1,--., fn)T with fr = (f,¢r). Here the matrix A =
5@ 4+ M@ where S is a diagonal matrix with

S© = diag(A§hg* ATR2, - AR,

and the entries of matrices M@ are
1
M) = [ (a6, (@)onte) o (6.121)
-1

If a direct solver is applied to (6.1.20), we then need to find M Igo;) Here we apply Gauss-Jacobi
(a)

quadrature rules as follows. For M, ’, recalling the notation of (6.1.4), we obtain

%in k,j ’

i a/2~a/2—>1 /1 Pa/z( )Pl (2)(1 — 22 dIL‘_Z)\a/z 02 50/21 0/251
— “1

with
2 1 ! 2 1 o 2
~QU 1 fe fos
ck,/j -l ar /1 P 2(2)PHx)(1 — 22)da ~ (a2 ) P; () P (xi ) wi,
j — 7 =0

where z;’s are the zeros of Jacobi polynomial P,\lI H(;v) and w;’s are the corresponding quadrature
weights. The quadrature rule here is exact since n + k < 2N while the quadrature rule is exact for
all (2N + 1)-th order polynomials.
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If we introduce the rectangular matrix C of size N + 1 by J 4+ 1, then the matrix equation is
(5@ +cs@cTya = f (6.1.22)
. . N
To find fi, = (f, ¢x), we use a different Gauss-Jacobi quadrature rule: fi ~ Y f(x;)PL(x;)w;.
j=0
Here x;’s are the roots of Jacobi polynomial Pﬁ _/fl () and w;’s are the corresponding quadrature
weights. We then can solve (6.1.20) using any efficient direct solver.

Note that the optimal relation between J and N are determined by the regularity and error
estimates. In our test problem, we will consider the smooth right hand side f. In this case, the
reference solution is choose uyef = uy with N = 512. In the numerical test, we will choose large
number J, the different cases as J = N/4, N/2, N, 2N and up to 16N. We found the numerical
results are the same except for J = N/4 under which the convergence orders change dramatically
and implies that it is not advisable to choose too small number J. We only present the case for
N/2 and « € (1,2) in our report since the other cases are almost the same.

6.1.3 Numerical results in 1D

In the computation, we measure the error as follows

E(N) = |luret —unl[r2 s E*(N) = [Juret — un||z2

Table 6.1: Convergence orders and errors of the spectral Galerkin method (6.1.19) for the equation
—Au 4 (—=A)¥?y = sinz. The estimated convergence order is 5 — /2 — € in negative weighted
L2-norm.

a=1.2 a=14 a=1.6 a=18
N E(N) rate FE(N) rate FE(N) rate FE(N) rate
16 5.45e-07 7.16e-07 7.53e-07 4.85e-07

32 3.00e-08 4.18 4.35e-08 4.04 5.15e-08 3.87 3.68e-08 3.72
64 1.53e-09 4.29 2.42e¢-09 4.17 3.17e-09 4.02 2.53e-09 3.86
128  7.55e-11 4.34 1.28e-10 4.24 1.84e-10 4.11 1.64e-10 3.95
256  3.64e-12 437 6.65e-12 4.27 1.03e-11 4.15 1.03e-11 4.00
Order 4.40 4.30 4.20 4.10

From the tables, we can see that the convergence order is around 5 — /2 in negative weighted
L?-norm and 5 — /2 in non-weighted L?-norm, which suggests the regularity of solution is about
5— /2 or up to 5.5 — a/2.

From the tables, we can see that the convergence order is around 5 — /2 in negative weighted
L?-norm and 5 — /2 in non-weighted L2?-norm, which suggests the regularity of solution is about
5—a/2 or up to 5.5 — a/2.

6.1.4 The implementation in 2D
Let

i T / BLm () P2 (1) (1~ 1)(1 + 1)t (6.1.23)
A —1

J
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Table 6.2: Convergence orders and errors of the spectral Galerkin method (6.1.19) for the equation
—Au+ (—A)*/?y = sinz. The estimated convergence order is 5.5 — a/2 — € in L?-norm.

a=12 a=14 a=1.6 a=138
N E*(N) rate FE*(N) rate FE*(N) rate FE*(N) rate
16 2.35e-07 3.02e-07 3.09e-07 1.96e-07

32 1.00e-08 4.56 1.42e-08 4.41 1.62e-08 4.25 1.13e-08 4.11
64 3.80e-10 4.72 5.85e-10 4.60 7.41e-10 4.45 5.74e-10 4.31
128  1.36e-11 4.81 2.26e-11 4.69 3.13e-11 4.56 2.69¢-11 4.42
256 4.71e-13 4.85 8.44e-13 4.74 1.27e-12 4.62 1.21e-12 4.48
Order 4.90 4.80 4.70 4.60

Table 6.3: Convergence orders and errors of the spectral Galerkin method (6.1.19) for the equation

—Au + (=A)*?y = |sinz|. The estimated convergence order is 3.5 — € in negative weighted
L?-norm.
a=12 a=14 a=1.6 a=18
N E(N) rate FE(N) rate E(N) rate FE(N) rate
16 4.70e-05 4.69e-05 4.67e-05 4.62e-05

32 5.30e-06 3.15 5.30e-06 3.15 5.28e-06 3.14 5.25e-06 3.14
64 5.33e-07  3.31 5.33e-07 3.31 5.33e-07 3.31 5.31le-07 3.31
128  5.04e-08 3.40 5.04e-08 3.40 5.04e-08 3.40 5.03e-08 3.40
256 4.59e-09 3.46 4.59e-09 3.46 4.59¢-09 3.46 4.58e-09 3.46
Order 3.50 3.50 3.50 3.50

Table 6.4: Convergence orders and errors of the spectral Galerkin method (6.1.19) for the equation
—Au+ (—A)*/?y = | sinz|. The estimated convergence order is 3.5 — ¢ in L*norm.

a=12 a=14 a=16 a=18
N E*(N) rate FE*(N) rate FE*(N) rate FE*(N) rate
16 4.33e-05 4.32e-05 4.29e-05 4.25e-05

32 5.06e-06 3.10 5.05e-06 3.09 5.04e-06 3.09 5.01le-06 3.08
64 5.20e-07 3.28 5.20e-07 3.28 5.19e-07 3.28 5.18e-07 3.28
128 4.97e-08 3.39 4.97e-08 3.39 4.97e-08 3.39 4.96e-08 3.38
256 4.56e-09 3.45 4.56e-09 3.45 4.56e-09 3.45 4.55e-09 3.45
Order 3.50 3.50 3.50 3.50

/2

Clearly, cz/f; Y= 0for j < n. Thus we only care about CZ ; Tj ! for j = n. Then using the expansion

PIA(t) = > ro cgz%Pg’ﬁ(t) (see formula (7.33) in [11]) with

CV—NS _ B+D)n(y=0)pn-t(@+B+ (0 +B8+2)0(B+y+n+1)k
mES T (54 B+ 2)n(Dnk(B+ )6+ B+ Dop(6+ B+n+2),

(6.1.24)
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and the orthogonality property of Jacobi polynomials, then we obtain

a/2s1 b (m+1)(0/2 = Doy (L +m+ Dn(l+m+2)an(m + /24 + D

mhm po>m (L4+m+2)(1)j—n(m+ Dn(l+m+ Lop(l +m+j +2)y,

.(6.1.25)

Using the (3.3.8) leads to

a/2—1 n(2j +m)
ngm T Gal2(j _p)2=al2(m 4 n 4 §)2-o/2’

(6.1.26)

The above estimate plays an essential role to analyze the regularity of the solution for two-
dimensional problem on a disk.

We first present the spectral Galerkin method using the basis from the pseudo-eigenfunction in
Lemma 3.3.1. Define the finite dimensional space

Unr.n := Span{(1 — r?) cos(m) Q"™ (r), (1 — %) sin(m#) Q™ (r), 0 < m < M,0 < n < N},

where Q%L’m (r)’s are from Lemma 3.3.1. The spectral Galerkin method is to find ups,n € Upr v such
that

a(ur,n, varn) = (f,omN), Youn € Unn, (6.1.27)

with a(unsn, varn) := (—Auprn, varn) + (A 2ups n, var, N)
For linear problem (6.1.27), plug upy n = Em ozn 0[ mn ,(M) + mnqﬁmn] € Up,n into
(6.1.27) and take vary = ¢in(z) for i =1,2, m=0,1,...M and n =0,1,..., N, where

i) (r,0) = (1= %) cos(mO)Qu™ (r), &l (r,0) := (1 —r*) sin(mb)Q}™ (r).

By the orthogonality of cos(m@) and sin(mf) in L?([0,27]), the resulting linear system can be
represented as

SO ppledy () — ph), (6.1.28)
where U{) = (ug),om?(qi),l,...,ug?,zv)j’, 0 <m < M fori=1,2 The matrices 5", My for

a € (0,2], and F7(,f) will be elaborated in the following.
The stiffness matrix (57(7? ’z)) kn in (6.1.28) are diagonal matrix. By the orthogonality of Jacobi
polynomials and Lemma 3.3.1, we have
1
(S50 = ()20, 0lil)) = () Hm 2, W25 by 0 < < M,
where 0y, = 1 if £ = n and 0 otherwise; ég = 2 and 6,, = 1 for m > 1; hﬁ/Q’m is defined in (6.1.5)
and A7, , from Lemma 3.3.1. More precisely we have

20— 1g (F(1+a/2—|—n)

2
- Ok,n. 0<m< M.
2n+a/2+m+1 F(n+1) > k;nO%m, Sm<

Similarly, (S5 2))1@,” = ((—A)“/%ﬁﬁ‘fﬁ ,qS(a 2y and we have S\ = §5%% for 1 < m < M.
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Following the similar argument in 1D, we can derive the lower order fractional mass matrix
Introduce the connection matrix C, of the size N 4+ 1 by J + 1 with entries as (Cpn)nj = ¢ jm.
Then

J
(VD) = (- ) 2050 60)) m 2375 i ()2 2N, 1S 76,,(6.1.29)
=0

Thus MT(,?’I) R 20‘/2_1C’T,ALS(O‘J)C',:]F1 and the resulting matrix equations are

(8@ 4 9o/2=1c gy — ), (6.1.30)
Similarly, (M) = (=A)2/2¢'02 ¢(*2) and we have M) = M for 0 < m < M. The
right hand side can be treated similarly as that in Chapter 3.
In the numerical tests, we take quadrature numbers N = max(N + 60,512) and M = 2(M + 1).

Table 6.5: Convergence orders and errors of the spectral Galerkin method (6.1.19) for the equation
—Au + (=A)*?y = sinz; + 229. The estimated convergence order is 5 — a/2 — ¢ in nonnegative
weighted L?-norm.

a=0.2 a=04 a=20.6 a=0.8
N E(N) rate FE(N) rate E(N) rate FE(N) rate
16 1.40e-09 4.99e-09 1.69e-08 6.03e-08

32 4.65e-11 4.92 1.61e-10 4.95 4.16e-10 5.34 1.02e-09 5.89
64 1.73e-12 475 6.43e-12 4.65 1.75e-11 4.57 4.15e-11 4.62
128  6.13e-14 4.82 2.44e-13 4.72 7.13e-13 4.62 1.80e-12 4.53
256  2.13e-15 4.85 9.0le-15 4.76 2.82e-14 4.66 7.64e-14 4.56
Order 4.90 4.80 4.70 4.60

In this example we consider the smooth data. Since the regularity reveals that the solution is
smooth in theta direction, we only need to study the accuracy of the solution in radial direction.
From Table 6.5, we can observe that the convergence order of the solution is 5 — /2 which is
consistent with that in one dimensional case. The incorporation of the principle term lift the
regularity of the solution for the fractional order term dominant problems. We will give a full
analysis of such error estimates in the future work.

6.2 Extension to steady fractional-stokes problems

Consider the axisymmetric steady model problem

~Au+ (-A)*?u+Vp=F, z€Q, (6.2.1)
V-ou=0, ze, (6.2.2)
u=0, zednN. (6.2.3)

where the domain €2 is a unit disk. Since the disk in our problem is tensorized domain and the finite
dimensional basis is formulated in polar coordinate, it is convenient to transform the problems.
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In order to make sure the uniqueness of solution, we assume that

/ pdx = 0. (6.2.4)
Q

We follow the well-known P+ — Pys_o (Here N’ is maximum degree of the polynomial in 2D)
spectral Petrov-Galerkin method to discretize the stokes equation; see the monograph by Bernardi
and Maday in [17]. For the rectangular domain both in 2D and 3D, Bernardi and Maday detailedly
investigated the spectral Galerkin method with the tensorial basis of Legendre polynomials. They
pointed out the main features of such method are:

e the velocity is not exactly divergence-free

e the method is variational formulation

e but there is not spurious mode for the pressure

e the best constant of the inf-sup conditions on the pressure is of order (N')~1/2

Define the finite dimensional space
Vi := Span{cos(m8)Q>™ (r),sin(mf)QY™(r), 0 <m < M — 1,0 <n < N},

where Q}L’m(r)’s are from Lemma 3.3.1. Let Uy ny = Uynv x Uyy and Vo u v = {v € Vun ¢
fQ vdz = 0}. The spectral Petrov-Galerkin method is to find uyy € Uynv and pyn € Vom,N
such that

a(uM,N,VM,N) + b(VM,N,pM,N) = (F,VM,N)> VVM,N S UM,N, (6.2.5)
b(ur,n, qu,N) =0,  Vau,n € Vo, (6.2.6)

with a(upn, virn) := (—Auary, varn)+H((—A)Y?upy v, virn) and b(war v, gury) = (v, Vaurn)-

The key to the stability of the spectral method is to establish the well-known inf-sup condition
or Ladyzenskaya-Babuska-Brezzi condition:

b(Va, N, DMN)
sup 0L

2 5M,NHPM,NHL2(Q)7 Vpu,n € Vom,N- (6.2.7)
vm,NEUM,N HVMJVHHl(Q)

In the tensorial rectangular domain, the inf-sup constant is optimal and depends on the dis-
cretization number. However, for the our problem defined on the smooth geometry domain, unit
disk, the ideal condition which is independent of discretization number can be reached.

The key to prove the inf-sup condition here is Fortin’s criterion [41] which is well known in the
context of finite element methods. The spectral version can be stated as follows.

Lemma 6.2.1. Let X and Y be Hilbert spaces. Suppose that the bilinear form b : X xY — R
satisfies the inf-sup condition. In addition, suppose that for the subspaces Xnr N, Yar,n, there exists
a bounded linear projector s N : X — Xy N such that

b(U—HM,NU,U)M7N) =0, VU)M’N EYMJV.

If |TIyn|| < ¢ for some constant c independent of the discretization numbers M, N, then the
spectral spaces satisfy the inf-sup condition.
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Proof.

b(v, wyr N b(IInr, Nv, war, N
Blwnenly < sup XN g, AN, DY)
vex  |lvllx veEX [[v]lx
b(1I b
< csup (ILar v, war, ) = sup blv, war,n) wM’N). (6.2.8)
veX HHM,NU”X v, NEX M, N HUM,NHX
O]
For any v € H}(Q) x H}(Q) defined on the disk, it is legitimate to write
v=(1-7r? Z Z (1)n Dy vm nqﬁ(2 2)]. (6.2.9)
m=0n=0
The projection operator is taken as
M N
My v =: (1 =7 > "> v ol + v o). (6.2.10)
m=0n=0
Using the pseudo eigen-relation in 3, we can obtain that
Mz N vy < V1L (6.2.11)

With the projection operator 11, y introduced above, by the orthogonality of polynomials in
theta direction, it is readily to check upy n and Vp ar v satisfy the Fortin’s criterion and inf-sup
condition holds.

Remark 6.2.2. Recently, the authors in [24, 81] considered stokes problem in triangle and proved
the optimal inf-sup constant. For the special geometry disk, we are not aware of any work discussing
about the disk. The result shown here is surprising.

6.2.1 Implementation of spectral method

For linear problem (6.2.5)-(6.2.6), plug

ZZ 21 +u(2) ¢22)] EUM,N

m=0n=0
into (6.2.5), and
M—-1 N N
pun = > Y [P, cos(mO)QY™ (r) + pla), sin(m6) Q%™ (r)] + ZPS,BLQ%O(T) € Vo,m,N
m=1 n=0 n=1

into (6.2.6), respectively, and take vy ny = gZ)%),n(x) fori=1,2,m=0,1,... M andn=0,1,..., N,

we get the matrix equation
A B u f
BN (6.2.12)



with

A o0 [ By
a8 0] e, 6219

Here the matrix A; and Ag are (2M +1) by (2M + 1) diagonal block matrix with each block being
N + 1 by N + 1 matrix, which are shown in the last section. Next we only need to determine the
matrix B; and Bs. By the orthogonality, we know that

. B171 0 . 0 B271
Bl_[ ! Bm], Bg—[BM 2 ] (6.2.14)

where B; ; are sparse matrices with tri-diagonal block. More precisely, we have

* 0 --- 0 O 0 = 0 O
*» 0 x .. 0 O * 0 x ... 0 O
0O «x 0 . 0 O 0O «x 0 . 0 O
By = 0 , Bia2= 0 (6,2.15)
0 = 0 =
0 0 O * 0 0 0 O *
00 0 - 0 d(M+1)yx M 00 0 - 0 x| Mx(M—1)
and
[« 0 0 | [« 0« 0 ]
x 0 0 * 0 % 0
* 0 x 0 0 0 x 0 0
Boi=|: " . e , Boo= | 1 oo T o el el (6.2.16)
Do * Do *
O 0 0o . 0 O 0 0 - 0 =x O
00 0 - % L arsnyx -1 00 0 -~ 0 0 x|, .

where * stands for the non-zero block matrix with size (N 4 1) x (N + 1). The notation * in blue
denotes a matrix with size (N +1) x N. To solve the system, we can use the direct solver Gaussian
elimination to find

_ (RTA-1RV-1RT A —1

E — 23—1?7 ELB]?) At (6.2.17)
From above we can see that the computational cost will be O(M N?) if we use the iterative method.

Note that the matrix BT A~!B is called Schur-complement. The above system is usually solved
by using a preconditioned conjugated gradient method. It is well known that the condition number
of BTA7B is 1/6%/[71\] with Sy, n as the inf-sup constant; see [17].

Next, we derive the entries of the block matrices B; ;. For the right hand side data F is
sufficiently smooth in theta direction, that is, only small number modes in theta direction is needed
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and in this case fast solver can be developed and computation cost can be reduced to O(N log?(N))
as our previous paper.

In polar coordinate, let z = r cos(f) and y = rsin(f), then we have

8y = cos(0)d, — Smw) g, 0, = sin(0)d, + COST(Q) Bp. (6.2.18)
Thus
M-1 N
OrPM.N = Z Z 1) cos(m8)9, Q%™ (1) —I-p%?n sin(m#)0,Q%™ (r)] + Zp(l)ﬁ QYO(r
m=1 n=0
N
Dapri,N Z[(—mmﬁ;?n sin(m@)QY" (r) + mpl3), cos(m) Q™ (r))-
m=1 n=0
Consequently,
sin(6
Oepm,Ny = cos(0)0rpar,N — in )aepM,N
M-1 N
= Z[p(l?n cos(#) cos(mf)d,QA™ (r) + pg?n cos(#) sin(m&)&«Q%m(r)]
m=1 n=0
M-1 N
Z Z |, sin() sin(mf)r QY™ (r) + mp(? ) | sin(6) cos(mB)r Q%™ (1)]
m=1 n=0
N
+ D P cos(0)9:Q0°(r)
n=1
M-1 N
= Z p%)n [cos(8) cos(mB) 9, Q%™ (r) + msin(8) sin(m)r Q%™ (r)]
m=1 n=0
M-1 N
+ Z Zp(Q) [cos(8) sin(m)d, Q%™ (r) — msin(f) cos(mh)r Q%™ ()]
m=1 n=0
N
+3 " pl) cos(8)8,Q%°(r) (6.2.19)

1

n
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and

. 6
Oypu,Ny = sin(0)0r-py,N + cos( )aepM,N
M-1 N
— Z Z | sin() cos(m#)0,Q%™ (r) —i—pg?n sin(#) sin(m)9,Q%™ (r)]
m=1 n=0
M-1 N
+ Z Z | cos(8) sin(m@)r QY™ (1) + mpg?n cos(#) cos(mf)r Q™ (1))
m=1 n=0
N
+ > phisin(0)9,Q3°(r)
n=1
M-1 N
= Z Zp(l) [sin(6) cos(m#)d, Q%™ (r) — m cos(6) sin(mf)r Q%™ (r)]
m=1 n=0
M-1

N
Zp [sin(6) sin(m0)d,Q%™ (1) 4+ m cos(f) cos(mf)r~ QY™ (r)]
1 n=0

+
(]

pi sin(0)9,Q%°(r). (6.2.20)

MZ%

_l’_

i
I

The entries of B1 1, m=0,1<n<N;1<m<M-1and0<n<N,0<I<M,0<EkE<N:

2m 1
Bii(lmikn) — / / cos(8) cos(m8)d, QY™ (r) (1 — 12)QM () cos(16)rdrdo
’ 27r0 1
+/ / msin(6) sin(mf)r Q%™ (r)(1 — 7"2)Q,1€’l(r) cos(10)rdrdo
o Jo
2w 1
= / cos() cos(m@) cos(16)de - / 2-Q%™ (1) (1 — T2)Q]1€’l(7“)’r‘d7“
0 0

2m 1
i i 0m (1 — r2YQL (1) dr. (6.2.
+m/0 sin (@) sin(m#) cos(l@)de'/o Q" (r)(1 )Q " (r)dr. (6.2.21)

Fori1<m<M-1land0<n<N,1<I<M,0<k<N, the (k,n)-th entry of (I, m)-block
of By are:

2T 1
Bio(l,mik,n) — /0 /0 cos(6) sin(m8)d, Q%™ (r)(1 — r2) QL (r) sin(18)rdrd8
2T 1
- /0 /O msin(6) cos(m@)r Q%™ (r)(1 — r2)Qy" () sin(16)rdrdd
2T 1
= / cos(8) sin(mf) sin(16)df - / 8,Q%™(r)(1 = r2)Q ! (r)rdr
0 0
27 1
—m/ sin(@) cos(m@) sin(l@)d@-/ Q%m(r)(l—r2)Q,1€’l(r)dr. (6.2.22)
0 0
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For1<m<M-1and0<n<N,0<I<M,0<Ek<N, the entries of By ; are

2 rl
Boi(l,m;k,n) = /0 /Osin(@)sin(m@)&Q%m(r)(l—TZ)Qi’l(r)cos(ZG)rdrdG
2 1
m cos(8) cos(mB)r Q%™ (r) (1 — r2)QF () cos(10)rdr
+ [ meos(®) cos(meyr Qi (r)(1 = Q) () cos(18)rdra
2m 1
= / sin(@)sin(m@)cos(l@)d@-/ 2,Q%™ (r)(1 — r?) llg’l(r)rdr
0 0
2m 1
—l—m/o cos(#) cos(m0) cos(l@)d&-/o QY™ (r)(1 — %) llc’l(r)dr. (6.2.23)

Form=0,1<n<N;1<m<M-1and0<n<N,1<I<M,0<k<N, the entries of
Bo o,

Boo(l,m;k,n) = /027r /01 sin(#) cos(m0)d,Q%™ (r)(1 — r?) llc’l(r) sin(16)rdrdf
— /027T /01 m cos(0) sin(m®)r Q%™ (r)(1 — TQ)Q,lg’l(r) sin(10)rdrd
= /027r sin(#) cos(m@) sin(10)d6 - /01 2,Q%™ (1) (1 — r?) i’l(r)rdr
—m /027r cos(#) sin(m#) sin(10)d6 - /01 QY™ (r)(1 — %) llc’l(r)dr. (6.2.24)
From above integrals, by the orthogonality, we are only interested in the case | = m + 1 and

I =m — 1 since it vanishes for other case.
The following relations hold for Jacobi polynomials P’ B (z), see e.g. [11],

1
0, PP (x) = %Pﬁ‘*ﬁﬂ“( ), a,f>—L. (6.2.25)

Thus we have QW™ = r™PY™(2r2 — 1) and

0Q™ = mrm T PI™(2r? — 1) + 2(n 4 m 4 1P (2 - 1)
= mr QY™ (r) + 2(n +m + 1)Q. (). (6.2.26)

Thus, for [ =m+ 1,m — 1, it holds
1
| 0@t -} (ryrar
‘ 1
— m/ QU™ (r)(1 — r2)Qp (r)dr +2(n +m + 1) / QLN ) (1 = r2)Qp (r)rdi(6.2.27)
0

Here the integrals fol o1 —'r’Q)Q/,l€ (r)dr and fo QL)1 - rz)Qi’l(r)rdr can be computed
as that in the last section.
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To simply the notation, denotes

1 1
k) = [ Qb )0 =i = 5 [ Qe g - 0B+

I (k, ) / QL () (L — ) QL (r)rdr

/Q 1”Q}j(lH)(l—t)(1+t)(3+t)dt.

Then substituting (6.2.27) into (6.2.21)-(6.2.24), using the following basic equalities,

2sin(mf) sin() = cos((m — 1)8) — cos((m + 1)),
2 cos(#) sin(mf) = sin((m + 1)0) + sin((m — 1)8),
25sin(0) cos(mf) = sin((m + 1)) — sin((m — 1)0),

we can obtain
2m
Bii(l,m;k,n) = m/ cos((m — 1))8) cos(16)d0 - HT’l(k, n)
0

2T ]
+(n+m+ 1)/O cos((m —1))0) cos(10)d0 - 1" (k, n)

27
+m+m+n/ cos((m + 1))6) cos(10)d0 - T (k, n),
0

where 0 <m <M —-1,0<I<M,0<n<N,0<E<N;m=0,1<n<N.

21
Bio(l,mik,n) — m/ sin((m — 1))0) sin(16)d6 - T (k, n)
0

27 }
+m+m+nA sin((m — 1))) sin(i6)d8 - T (k, n)

27
+m+m+n/ sin((m + 1)) sin(i6)d6 - T (k, n),
0

where 1 <m<M—-1,1<I<Mand0<n<N,0<EkEZN.

2m
Boi(l,m;k,n) = m/ cos((m —1))6) cos(l@)dO'HT’l(k‘,n)
0

2 !
+m+m+nA cos((m — 1))6) cos(16)d6 - ™ (k, n)

2m !
—(n+m+ 1)/0 cos((m + 1))0) cos(1)df - 15" (k, n),

where 1<m<M-1,0<]I<M,and0<n<N,0<k<N.
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27
Boo(l,m;k,n) = —m /0 sin((m — 1))0) sin(10)d6 - 17 (k, n)
27
—(n+m+1) /0 sin((m — 1))0) sin(10)d6 - 17 (k, n)
n+m+1) / 7 in((m + 1))0) sin(10)d0 - T (), (6.2.32)
0

where 0 <m<M—-1,1<I<Mand0<n<N,0<Ek<N;m=0,1<n<N.

6.3 Unsteady fractional Navier-Stokes equation

The goal of this section is devoted to the discussion of unsteady fractional Navier-Stokes equation
as follows:

du+u-Vu—rvAu+y(—A)*?u+ Vp =0,
V-u=0,

where v > 0, a > 0 are real numbers.
Using the first-order backward implicit-explicit difference scheme,

n+1 n

= +u - VT - s AU 4y (= A)Y 2 vpnt = 0. (6.3.1)

—u
At
Thus at each time step, the problem is reduced to fractional stokes problems discussed in above
section.
In the literature, another efficient and popular method, splitting step or projection step method
was developed to solve unsteady Navier-Stokes equations. We will discuss and adapt it to our
problem below.

6.3.1 First order splitting method
To proceed with the splitting method, we follow the four-step substeps satisfying the (6.3.1), i.e.,

u(l)A—tu” +u”-vulY =0 inQ, (6.3.2)
“(Q)A_t“(l) +Vp =0 inQ, (6.3.3)
“(?’)A—tu(z) +9(=2)*?u® =0 inQ, (6.3.4)
W — AUt =0 in Q. (6.3.5)

Here u(® are intermediate velocity fields and u® satisfy the incompressibility constraint, and thus
V.-u® =0, inQ. (6.3.6)
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Incorporating the above assumption, we arrive at the elliptical equation for the pressure with
Neumann boundary conditions in the form,

V2t — v . (u(l),) in O (6.3.7)
At ’ h
apn+1
5 =0 u" - Vu" +v(=V x (Vxu"))|. (6.3.8)

The above method will be very efficient to deal with unsteady stokes equations. Here the treatment
of boundary condition of pressure follows from the work by karniadakis et al. in 1991, see [61]. For
more information, we can also refer to the review paper by Guermond et al. in [48].

For the four-sub step splitting method, the boundary conditions will be an issue for the first
step. To address this difficulty, we propose the following three-sub step method.

1) _yn

% +u”-vul — AU =0 inQ (6.3.9)
2 _ 4@

% LVl =0 inQ (6.3.10)
(n+1) _ 42

% Fy(—A)2q ) = 0 Q (6.3.11)

From Chapter 2, we know that the convergence order of spectral method is 2.5a + 1. When « is
pretty small, the accuracy will degrade dramatically. In this case, we are encouraged to use the
following two step splitting method

©) _yn

% rut - vul — pAu® 4 A(—A)2u® =0 i 0 (6.3.12)
(n+1) _ (O

% +Vp =0 in Q. (6.3.13)

6.3.2 Stability of time discretization

In this subsection we use the energy argument to prove the stability of splitting scheme (6.3.2)-
(6.3.5). In the analysis, we repeatedly use the following facts,

(a —b) *2a = (a® — b%) + (a — b)? (6.3.14)
(v-Vw,w)=0 for V-v=0. (6.3.15)

Here the inner products is defined for any vector u,v € Hy(w)%as

d
(u,v):/Q;uividQ. (6.3.16)

Taking the inner product of (6.3.2) with 2Atu(!) and using facts (6.3.14)-(6.3.15) gives
()2 — (w2 <0 inQ. (6.3.17)

Taking the inner product of (6.3.2) with 2Atu(® and noticing (Vp"*',u®) =0 for V-u® =0
yields

(w®)? — ("2 <0 in Q. (6.3.18)
Similarly, taking the inner product of (6.3.4)- (6.3.5) with 2At respectively, and combining the

results with the above estimates lead to the stability result.
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6.3.3 The second order splitting method

Using the second-order backward difference scheme,

3/2u"t! —2u” + 1/2u" !
At

+2u”-Vu" —u" . vu ! — vAu + ’y(—A)O‘/Qu"Jrl + Vprtt =o.
(6.3.19)

To proceed with the splitting method, we follow the four-step substeps satisfying the (6.3.19), i.e.,

u® —2u” 4 1/2u"!

N +2u"-Vu" —u" . Vu" =0 inQ, (6.3.20)
II(Q)A_tU(l) +Vp"tl =0 inQ, (6.3.21)
u(g)A—tu@) A=A —0 im0, (6.3.22)
3/ 2““12 —uY At =0 o, (6.3.23)

Here u(®) are intermediate velocity fields and u® satisfy the incompressibility constraint, and thus
V-u® =0, inQ (6.3.24)

Incorporating the above assumption, we arrive at the elliptical equation for the pressure with
Neumann boundary conditions in the form,

viHprtl =v. (ﬁ) in O (6.3.25)
At ’
aanrl
o =R |2ut V- u" L VutT 4 20(=V x (V xu™) + v(V x (W xu™ )|
n
(6.3.26)
The first

6.3.4 Three sub-steps rotational velocity correction schemes

When ~ = 0, the equation reduces to the classical integer-order Navier-Stokes equations and a lot
of schemes has been proposed in the literature. Prior to presenting our schemes, we first recall the
two-substeps rotational velocity correction schemes, which comes from [32, 23].

Assume that at each time step, {u”, @*, p*} are given and one seeks {uf*!, a*+1 pF+1}. In the
first substep, we solve for (u**1 pF*1) from:

k+1 ~k

% Fub - ViEF 4+ 0V x V x @F 4 Vphtl = pRL (6.3.27)
V-uhtl =0,
u* ! njp =0. (6.3.28)
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In the second substep, we correct u**! by solving a**! from
GEL _ gkt
A +uf . vart — ok vak —vARtT — vV x Y xaf =0, (6.3.29)
u" i =o0. (6.3.30)

The above schemes can be easily extended to second-order as follows in the first substep, we
solve for (u**!, p**+1) from:

JuFt! — 40k + gF-t

AT +u" - Va0V x V xab 4 vpFtt = R (6.3.31)
V-uhtl =0,
u* Ll np = 0. (6.3.32)
In the second substep, we correct u*t! by solving a*+! from

Sﬁkz-‘rl o 3uk+1

2AL
u“Hr = 0. (6.3.34)

+uf . Vet —uf . vek —vARRT oV x V xaF =0,  (6.3.33)

Introduce a Gauge variable, {¢*}, and an axillary variable, {w*}, defined by

=0, Fr=v.aF g k>0, (6.3.35)
wh =1V x V x o* +u* . va* — vVt (6.3.36)

For the fist order scheme, the stability and convergence have been proved by Chen and Shen in
[23], which are presented as follows.

Theorem 6.3.1. The scheme with f = 0 is unconditionally energy stable in the sense that, for all
0<k<T/At—1, we have:

el — e < _parvakt)?, (6.3.37)
where:
en) = 8] + AC|wH > + vAdlq*| (6.3.38)
18 modified energy at time step k.

Theorem 6.3.2. Assuming that the exact solution satisfies suitable regqularity assumption, we have
the following error estimates for the schemes: for all0 < m < T /At — 1, we have:

m

1
[&™+12 4 |le™ % + 3 D (WAL VET? 4 [[ef T — &F||?) < cAr?, (6.3.39)
k=0
where ¢ is a constant independent of k,
e’ =u(,tp) —uf, & =u(,t)—ar (6.3.40)



For our problem with fractional Laplacian, we present three-substeps methods. The first two
substep is same as the previous method except that we keep on correcting the a**! by a**! in the
substep as follows:

Akl _ gktl

A +y(=A) 2k = . (6.3.41)

Equation (6.3.41) gives
0 Aty(—A) 20k = gkt (6.3.42)
Taking the inner product of (6.3.42) with itself on both sides, we obtain:

||ﬁk+1H2 +At(ﬁk+17,y(_A)a/2ﬁk+1) _’_AtQH,y(_A)a/2ﬁk+1H2
= [aF+ 4+ Aty (—A) 22 = okt 2. (6.3.43)

Combining with Theorem 6.3.1, we get the stability of our scheme, which is stated as following
theorem.

Theorem 6.3.3. The scheme with f = 0 is unconditionally energy stable in the sense that, for all
0<k<T/At—1, we have:

el — et < —vat|vartt)?, (6.3.44)
where:
1 N " " .
el = [6F 2 + yAHE, (—2)*/20F) + YA (—A) 22 + A|wF|2 + vAL|F|? (6.3.45)
1s modified energy at time step k.

Next, we consider the error estimates of our scheme. Introduce the following notation

e’ = u(-,t) — a". (6.3.46)
From (6.3.41), we have
ék+1 _ ék+1
PR =y (- a) Pl 1)t (6.3.47)
which gives
& (A28 = B L Aty(—A)2u(- ). (6.3.48)

Taking the inner product of (6.3.48) with itself on both sides, we obtain
€57 < &M (=) 2P < 20 7+ ARy (=2) ul, t) T (6.3.49)
Combining the convergence Theorem (6.3.4) and the regularity assumption of the solution

Theorem 6.3.4. Assuming that the exact solution satisfies suitable regqularity assumption, we have
the following error estimates for the schemes: for all0 < m < T/At — 1, we have:

™2 (1@ 12 £ @12 < eAf? 6.3.50
I !

where ¢ is a constant independent of At.
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6.4 Conclusion

In this chapter, we presented the preliminary results about the numerical solution for the steady
Stokes problems and time-dependent Navier-Stokes equations. To this end, we first investigated the
two-term Laplacian model problems, provide some analysis, and showed some numerical examples
to verify our conjectures. Based on the results of two-term fractional Laplacian model problems,
we generalized the result to steady fractional stokes problems and described the implementation.
Furthermore, we extended it to the time-dependent case. We applied the well-known splitting
method to our fractional equations and showed the stability of the semi-discretization scheme.

With the preparations above, we are readily to perform the simulation for both steady Stokes
and unsteady Navier-Stokes equations. We will leave them as ongoing works.
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Chapter 7

Conclusions and Future Work

7.1 Summary and discussions

In this work, we present two methods, spectral and finite difference methods for fractional diffusion
equations on the special geometry and extend these methods to general domain using the fictitious
domain techniques.

For the spectral method to FADR in Chapter 2, the main findings and contributions are as
follows.

e For the ADR equation (2.0.1), where p; # 0, we show the higher regularity of @ in terms of
the right hand side function f in the weighted Sobolev spaces than the regularity of the solution w
in non-weighted Sobolev spaces. Specifically, the regularity index for @ is 5a/2 — 1 — € with € > 0
arbitrary small when f is smooth enough.

e For the DR equation (2.0.1), where p1 = 0 and ug > 0, we improve the regularity estimate
of @ in the weighted Sobolev spaces, higher than in [93]. Specifically, the regularity index for @ is
5a/2 4+ 1 — € instead of 2a 4+ 1 when f is smooth enough.

e We prove optimal error estimates of the spectral Galerkin method for (2.0.1)-(2.0.2) both in
H®/2norm and weighted Li_a/fnorm; see Theorem 3.4.3.

e We present a fast iterative solver with the complexity O(N log? N); see Section 5. The same
complexity is reported in [7] on an adaptive finite element method, where the convergence order
in the L2-norm is 2 and the order in the H*/2-norm is 2 — a/2. For DR equations, our method
has better convergence orders, as our order in the Li,a jp-norm) is 5a/2 + 1 — € and the order in
the H*/2-norm is 2a + 1 — e. Even for ADR equations, our convergence orders are higher than the
orders in [7] when o > 6/5 in both L?- and H®/?-norms.

It is surprising that the regularity index of @ for ADR case (u1 # 0) is essentially different from
the DR case (1 = 0, u2 > 0) in (2.0.1). However, the regularity estimates are sharp and have been
verified numerically using the spectral Galerkin method in Section 3.5.

In Chapter 3, for the spectral method in 2D, the main findings and contributions of this work
are as follows.

e For the two-dimensional diffusion-reaction equation (1.2.1), we show the higher regularity of
@ = u(l —r?)~*?2 in terms of the right hand side function f in the weighted Sobolev spaces than
the regularity of solution u in non-weighted Sobolev spaces. Specifically, the regularity index in
radial direction for @ is ba/2 + 1 — € with € > 0 arbitrary small when f is smooth enough.

e We prove the optimal error estimates of spectral Galerkin method for (1.2.1)-(1.2.2) in weight-
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ed L? /Q(Q) norm and H®/?(Q) norm; see Theorem 3.4.3. The error estimates are sharp and have
been numerically verified using a spectral Galerkin method in Section 2.4.
For the finite difference method proposed in Chapter 5, the contributions are summarized as

follows.

e We present a fractional centered difference scheme based on the generating function to dis-
cretize the fractional Laplacian.

e We show the stability and convergence analysis of the finite difference scheme (1.2.1)-(1.2.2)
in a discrete energy norm.

e We provide a fast solver using a preconditioned conjugate gradient method.

e We develop a fictitious domain method for fractional diffusion equations on the general do-
mains.

Our current work includes applying the proposed fractional centered difference approximation to
various problems, e.g., high dimensional fractional Schrodinger equations, fractional Navier-Stokes
equations on the general domains and fractional optimization problems.

Using the extended domain techniques we can retain the efficiency of the finite difference method
or spectral method. However, the advantage of high accuracy will no longer exist when it goes
to the general domain as the solution has been extended and weak singularity came across the
original boundary of the domain. Heuristically, the convergence order of extended finite difference
or spectral method is only of first order convergence, which pretty lower when the high-order
accuracy numerical solution is needed. We remedy this, we revisit the finite element method. It is
well known that, compared to the finite difference method and spectral methods, the finite element
is well-suited to the complex geometry like hyper-polygonal domain and easier to design high-order
method as it is derived from the Galerkin formulation. For the standard finite element method,
however, the convergence order is very low and less than «/2+ 0.5. Using the singular functions to
enrich the approximation basis, higher orer convergence order up to second-order can be expected.

7.2 Other potential applications

The methods presented in this work can be directly applied to solve the fractional diffusion equa-
tions. An example will be given as follows. Fractional quasi-geostrophic has the following form
[26]:

Do 00

-7 _ = . Vo = 2.1
Di at+v A4 0, (7.2.1)

where, v = (v1,v2) is a two-dimensional velocity field which is decided by the streaming function

oY o
- _Z7 = - 2.2
vl Oxa’ 2 0x1 (7.22)
Here the current function ¢ and 6 has the relationship
(~A)z¢ = 4. (7.2.3)
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Here 6 is the potential temperature, v is current velocity, ¥ can be regarded as the pressure. When
the viscous term and an external force term are considered, the following equation can be derived

0,4+ v- VO + k(—A)Y20 = f (7.2.4)

The solution in holder spaces has been studied by [90].

7.3

Ongoing and other future work

Error estimates for full discretization of convergence orders observed for the fractional elliptic
equations with random noise in Chapter 2.

Regularity estimates and error estimates for two-term fractional Laplacian for two-dimensional
case in Chapter 3.

Error estimates for the fictitious methods with respect to the penalty parameter Chapter 4
Optimal error estimates and interior estimates for the finite difference methods in Chapter 5.

Regularity estimates and error estimates for two-term fractional Laplacian for one-dimensional
case in Chapter 6.

We will apply the fast finite difference solver developed in Chapter 5 to solve the fractional
Stokes problems and time-dependent fractional Navier-Stokes equations in Chapter 6.

Nonlocal problems with other boundary conditions Can we extend the numerical methods and
the techniques to the nonlocal problems with other boundary conditions in [31].

Optimal error regularity estimates and convergence orders for other asymmetrical fractional
operators like two-sided Riemann-Liouville derivatives in [55].
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.1 Interpolation of weighted Sobolev spaces

s,a/2

9q With s > 0 be interpolation

Let us recall the K-interpolation for weighted Sobolev spaces. Let B
spaces defined by

[Bi)a/27 Bﬁa/z]e,q, (.1.1)

where 0 < 0 < 1,1 < g <o0,s=(1-0)+ 0k, and k are nonnegative integers (here k,[ can be
nonnegative real numbers which can be verified by the reiteration theorem; see e.g. Chapter 3 in
[15]), I < k. When g = 00, [|[u]| 4s.a/2 = sups=g t=9K(t,u); and

2,00

o0 AN
[ull gs.ar2 = (/ 9K (t, u)\q> , 1 < q < oo, where
2,q 0 t
Kt = inf (lollg -+ tlolg ). (12)
In this paper, we are interested in the case ¢ = 2.
Theorem .1.1 ([13)). When q =2, it holds that Byy'* = B?,,,, s> 0.

In [40], it is shown that the norm in BY; (s = m + o, where the integer m > 0 and 0 <o <1
and s # 1+ B if —1 < 8 < 0) is equivalent to the following

lulle, = (lule, + D™l )2, (.1.3)
Dm —_ Dpm 2
’Dmu’2BU — wﬁ—i—s(x) ‘ u(x) u(y)’ dwdy,
whtm Qa |z — y[l+2o

where w’t5(x) = (1 — 22)%** and the set Q, (a > 1) is defined by
Qo ={(z,9) € Q@ Q[a™ (1~ |2]) <1 -sgn(z)y < a(l - [z)}. (-1.4)

Here a can be any number large than 1 and we take a = 2.
In the analysis of regularity, we need the following weighted Sobolev spaces.

W:;;’p = {u\ / |DFuPwfdr < oo, k=0,1,. .. ,m} (.1.5)
Q

with 1 < p < 0o and m a nonnegative integer, which is equipped with the following norm

m 1/p
P 1/p k. p, B
U||pymr = Eu , |l ee = DuPwPdx . 1.6
|| H[/’[/wﬁp (k:0| ’kap) | |]/]15BP </§;| ’ ) ( )

w

When m = s is not an integer, the space can be defined via the classical interpolation method, e.g.
K- method; see [15, 16].

The next lemma connects the weighted Sobolev spaces (.1.5) and the weighted Sobolev spaces
(2.1.3) used in the current work.

Lemma .1.2 (Theorem 3.3 in [71]). For an nonnegative integer l, the spaces WZ}’EH and BLB are

equivalent, which is denoted as Wl’§+l ~ B! -
w w

In the proof of the regularity of problem (2.0.1)-(2.0.2), we have used the following lemmas.
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Lemma .1.3 (Theorem 7.2 in [16]). Let 5, v be two real numbers which are greater than —1,
1< p,qg<oo, and s, t two real numbers such that 0 < t < s. If the next two conditions are satisfied

N1 _1 R 4B _ 1 _x_1 _B_1_¢_a_1
(i) t g <s—port—o=s pwzthpgq,(zz)t g g <S—y—port—C—s=s—2—2

with p < q and s — % — % ¢ N, the following embedding holds:
WP cwhi. (.1.7)
With above lemmas we can prove Lemma .1.4.

Lemma .1.4 (Connection with the non-weighted Sobolev space). For all s =140 > 0 with | an
integer, 0 <o <1 and -1 < v <1< s, we have that B, C H7 .
Proof We know from Lemma .1.2 that
l l
5 = (Bl Bi o2 = W20 W o2 (1.8)

with 0 = s —[. Take p=¢ =2 and § = 0 and then applying Lemma .1.3 leads to

=y I+1—y 5=y

[Wblﬁﬂvwitiﬁl]a,? CH?,H 2 J,p=H 7. (.1.9)
By (.1.8) and (.1.9), we get the desired conclusion. O

To prove Lemmas 2.2.5 and .3.1 we need the following two lemmas.

Lemma .1.5 ([93]). Let v e L2 |, 4.,,, where § <3 and v, s € R. Then

s s 2
J[ @@= gy < ol
X |z —y

Lemma .1.6. Letv € B, 5N Ligwﬁ,s, where 0 < s <1 and B,v € R. Then
2 2 2
v |gs < C(|v|gs v .
|vw ’BWB <C(l ’szwﬁ + | |Li2'y+,8—s)

Proof By definition of the fractional norm (.1.3), we have

WY (x)v(z) — w?(y)v(y)|?
‘Uw'y’%jﬁ — //Q wﬁ+3(x)| ( ) ( ) (y) (y)| d]:dy

|z — y|IT2s
< 2 [ oo
+2// WP ()02 () |"ﬂ|;x)_;|°fz§f)|2d:cdy
< cliy, , +2 [ @0 O g,

|x_y|1+28

where we have used the fact that w”(y) < CwP(z) for any p on €, in the last inequality. By Lemma
.1.5, we have

2
Bs( 2 197 (@) = @ (y)] 2
//Qa W’ (x)v*(x) =T dxdy < CHUHLZQ'H-,B—S. (.1.10)
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Combining above together leads to the desired results. O
In the following proof, we first prove that Lemma 2.2.5 holds for s = 0. Then we prove that
Lemma 2.2.5 still holds for s = 3a/2 — 1 — € with arbitrarily small € > 0. In the last, we use the
interpolation technique to show that Lemma 2.2.5 holds for s € [0,3a/2 — 1).
Proof Step 1. When s = 0, we have

1 1
vao‘/2_1||%g = 02w 2 (2)w 2dx < V2w ? N (z)de = [v]|2 . (.1.11)
/2 1 1

w we/2-1

The desired conclusion holds for s = 0.

Step 2. Next we prove that Lemma 2.2.5 holds for s = 3a¢/2 — 1 — € with arbitrary small € > 0.
We discuss two cases depending on the range of a: 1 < a <4/3 and 4/3 < a < 2.

Case 1. If 1 < o <4/3, then s =3a/2—1— € < 1 for arbitrary small € > 0. Applying Lemma
.1.6 gives
< O, . +l0lB ). (1.12)

]’Uwa/Q_l |%.
wa/2 wda/2-2 w3a/2—2—s

First, it holds by Definition (.1.1) that B®, ,_, = [Bga/%1 , Bia/271]3,2 and B®;, 5, = [Bg3a/272, BiSa/%Q]S’Q.
By the definition of the weighted Sobolev space (2.1.3) we have ija/z,l C ijga/%Q for K =0,1.
Then it follows that B®,,, , C B%;, 5 ,, i.e.

oloe,,, < Clolse, | (1.13)
Second, we have
1
o2 < o2, where ¢, = / (1— 22, (1.14)
T 3a/2—2—s 1

Applying Lemma .1.4 we have that the space B’ .21 C H/2=¢ for ¢ > 0. Thus it gives B’ 21 C
L ie.

loli < Cloff: - (1.15)
By (.1.12)-(.1.15), we have
a/2—-12 2 2
|Uw |Bia/2 = C(|U|323a/2—2 * ”vHLiSa/Z—Q—S)
2 2 2
< Clole,,  +lloli=) < Cllolhe, - (.1.16)

By (.1.11), (.1.16) and the definition of the norm (.1.3) in the weighted Sobolev space, we have the
desired conclusion for 1 < o < 4/3.

Case 2. If4/3 < a < 2, then s = 3a/2—1—¢ € (1, 2) for sufficiently small ¢ > 0. By the norm of
weighted Sobolev space (.1.3), we need to bound three terms: Hfuwa/%l 2 o | D(vw® 21| 2

wa/2+1
D(vw®/271)| -
and |D(vw )|Bz)o¢}2+l

First, we have D(vw®/?71) = w2~ Dy + (2 — a)2w®/? 2y and thus

ID@w g S W Dl 2 - a)et R

CIDollzz, +Cllolle.

IN

IN
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Here by Lemma .1.4 and the Sobolev embedding inequality, we have

[vlz= < Cllvlips,,,_,- (.1.17)
Thus, it holds that
1D N < CIDula |+ Cllole < Cllele, , (118)
Second, we have
a/2-1 . < /21 . o a/2-2 . _.
| D(vw )|Bwa}2+l < |w DU‘chx}2+1 +1(2 - a)zw U‘Bwa}2+1 T+ 11 (.1.19)
Applying Lemma .1.6 gives
I = w2 1Dy[2. < Dol Dull2
’w /U|B;Ja}2+l B C(| U‘B;‘,S;/Q—l + || U||Li3a/27s)
2 2 2
< C(Dufhy + D0 )< Clelye , - (120
For the term II, we have
=2 - 22| e < W hR 1.21
(2= )Rl < (121)
The term in the last inequality can be bounded by applying Lemma .1.6 and
wa/2_21)2s, < C(lw?,_ + [Jv]|? < O(|v]?.,_ + [|v]|% ).
Py <Ol ol ) <Oy )
Then by ||v]|re < C’|]1)||B:a/271 in (.1.17), we have
w222 < C(lv)sen +oll%s : 1.22
R < Ol el ) (1.22)
We claim and prove shortly that
. < s 1.
Wlpesr, , < Cllvlse, s (.1.23)
and thus by (.1.21) and (.1.22), we have
1I S ‘wa/2*2v|2Bi(_x1 . S CH/UH2Bia/2—1' (124)
Further, we have from (.1.19), (.1.20) and (.1.24) that
a/2—1 —
| D (vw )]B:(_I}QH =I14+1I< CHUHBZM%I. (.1.25)
By the norm of weighted Sobolev space (.1.3), (.1.18), and (.1.25),
a/2—1 < H a/2—1‘ a/2—1 a/e—=1y
va ‘ B, S vw v, + || D(vw )||Lia/2+l + |D(vw )|B;a}2+l
< HvHLia/%1 +Clllse, , , = ClvlBe,, -
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This is the desired conclusion for 4/3 < a < 2.
It remains to check the claim (.1.23). In fact, we have by Lemma .1.2 that
1,2 2,2
S ar1 = [Blajso1, BRajsoiloa = W00, Wi o, (.1.26)

— 0,2 1,2
BZsal/Q—s = [Bg3a/2—37 Bol_,Sa/2—3]U,2 ~ [Ww3a/2—3? Wwaa/z—z]U,Za ('1'27)

where 0 = s — 1. By Lemma .1.3, we have
1,2 2,2 0,2 1,2
[Wwa/Q’ Wwa/2+1}072 - [stam—sv sta/2—2]0,2' (-1.28)

Then by (.1.26)-(.1.28), we have B® , ,_, C Bzgj/Q_P) and thus (.1.23) is proved. This completes the
proof in Case 2 of Step 2.

Step 3. For s € [0,3a/2 — 1 — €], we use the interpolation technique to show that w®/?~1v €
B, ifveB, , .

By the definition (.1.2), B®, ., = [Bga/Q,l,Bga/Q_l_E]@Q with 0 = 3a/2 — 1 — €. Thus for any

wa/2-1

v € B’ , , there exists a decomposition v = vy + vg with v; € Bga/2_1 and vg € Biig;lfe such
that
> 2 “di 2
[T (1ol + el o) 5 < 2ol (129)
As we have proved the conclusion of Lemma 2.2.5 for s = 0 and s = 3a/2 — 1 — ¢, it holds
|w*> ullgo < Cllullgo, (.1.30)
w2 Mg | ysasz-1-e < Cllval ysarz-1-c. (-1.31)
we/2 wa/2—1
Together with (.1.29), we have
R /2-1 J2-1 2 dt
— o/2— o)/2—
> 2 2di 2
<c [T (Ioilss,, ,+ theal o) 5 < 2ol (132)

This inequality suggests the decomposition w®/2 1y = w2~ Ly 4w 2 Lyy with w®/2 1y, € Bga/Q_l

and w®? 1y, € Biig:llfe. By the equivalent definition (.1.2), we have w®/? v € B? . /»—1. This
completes the proof. O
Since the Lemma .3.1 can be proved similarly as the Lemma 2.2.5, we provide a sketch.
Proof Step 1. It is clear that vw®/2 € B?., for s=0ifve B, ,.
Step 2. For s =3a/2+1—¢eand v € B? />, using Lemma .1.4 we have v € L.

Case 1. 1 < a < 4/3 and 30/2 +1 — € € (2,3). Note that D(vw®/?) = Dvw®/? + vDw®/?
and D?(vw®?) = D?vw®/? 4+ 2DvDw®? + vD?*w®?. By direct calculation and the L™ bound of
v, we know that vw®/? ¢ Bf)a/Q for v € ija/Q and k =0,1,2. For k = s € (2,3), by the definition
(.1.3), it suffices to show the semi-norm

low?/? (%, = |D?(0w®?) 2. (.1.33)
w™ wa/2+2
< WD, 4 CwPTIDuR L, 4+ O, < oo,
wa/2+2 wa/2+2 wa/2+2
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where each term can be bounded, by Lemma .1.6.
Case 2. When 4/3 < o < 2 and s = 3a/2+ 1 — € € [3,4), the proof follows similar
arguments in Case 1.
Step 3. For 0 < s < 3a/2 + 1, we use the interpolation technique to derive the desired result.
O

.2 Using the combinations of Gegenbauer polynomial C/(x) and
elementary functions

Gegenbauer polynomial C¥(z) are normalized by

! 2172V (n + 2v)
1 — 221210 () 2y — _ 2.1
| a=arcwra = T (2.1)
By (2.1.4) and (.2.1), we have
PT?/2 _ b%/205/2+1/2’ bg/g _ 20020 (n + /2 + 1T (/2 + 1)' (2.2)

Jh(n+a+1)

For any a, it holds that (see Page 797 in [44])

1(1 — 222w OV (1) de = B(a, n,v)i®, ®(a,n,v) = 2T ()

/1 7217V (20 4 n) 0 Jyin(a), (2.3)

where Re(v) > —1/2.
Lemma .2.1. For positive real numbers v and z it holds that

()] < i), (2.4)

where Cj is a constant which depends on the positive number [.

Proof. 1t suffices to show that (.2.4) holds when [ is integer as the non-integer case can be straight-
forwardly proved by standard interpolation. Noting that for the Bessel function J,(z), we have
(https://dlmf.nist.gov/10.6 and https://dlmf.nist.gov/10.7)

Jor1(2) 4+ Joi(2) = %”Jy(z), (2.5)
Jo(2) = /2] (72) (cos(= — %wr %)+ elmagelon)), z s co. (:2.6)
Thus we have
()] = s (ot (2) + Juma (2)] < OC )z, (27)
Repeatedly using (.2.7) [ times gives |J,(z)| < Cy(2)!z71/2, O
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With all preparations above we now can estimate the aa/ . Take the basis function ep(z) =
sin(km(Z)) = sin(432) cos(%F) + cos(#2Z) sin(£F). Then lettlng a=E and v = /2 + 1/2 yields

o 1 1 bg/2 1
an,/k2 = 102 / (1- $2)a/26k($)Pf;/2(x)dx = o2 / (1-— x2)a/2ek(a:)cg/2+1/2($)dx
n -1 n —1

b kr a1 bo/? 721 77T (2v + n)

< — —_ = v
< et ) = ey @ (@
o/2+1 k
n T
< Cm%ﬂmﬂ)ﬂ(j)y (.2.8)

where we have used the formula (3.3.8). By the estimate (.2.4), we have

no/2+1 - no/2+1 k:

/2 —1/2 _ opo/2H1-lgl-a/2-1

where C' may change each line but independent of n and k. Substituting (.2.9) into (2.5.9) and
combining with (2.1.8) leads to

W2 1122 u5) = Z kP lal i Phe (L4 n?)* < C Z k- Bpo 22 p2l-a=2pa/2(1 | p2)s ((910)
k,n=0 k,n=0
Observe that h%/? ~ n~1, which can be derived by (3.3.8). In order to HWﬁH%;(QBE) < oo it suffices

tolet | < /24  and 2s + a/2 + 1 — [ < 0, which implies s < g — % This shows the regularity

index of color noise W4 (z) is g — % — ¢ for any € > 0.

.3 The proof of Lemma 3.3.4

The Jacobi polynomials P,/ B (z) defined as hyper-geometric form

—z

5)

(.3.1)

1
PP (z) = ( ne )zFl(—n,n+fy+B+1w+1,

are mutually orthogonal.
Denote a,(r) =3, a%inf/Q’m(%z— 1) and by, (1) = Y07 bf‘n/,%P,?/2’m(2r2—1). Then (3.2.4)
can be rewritten as

U—Zam r)r'"™ cos(mb) —i—Zb r"" sin(m#).

Analogous to the 1d case in [57], we have an equivalent semi-norm of | - ]Bﬁ/sg @) and
a2

[e.e] o
|’U|le 32 Z m231 |’~m”ii/2m(A) + ||bmH%i/2 + Z |am|Bsz ) + ‘bm|2322/2m(/\)))
m=0 ’ m=0 2,m s
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where a,,(z) = am((l%)l/Q)/Qm/2 and by, (z) = bm((lgz)l/Q)/Qm/Q. Here we denote the weighted
space of all functions defined on the unit interval A = (—1,1) by La 5(A) with the associated norm
|-l g2 () (7,5 € R) in one dimension as

v

1
HU||%2 A UQ(Z)(l —2)7(1+ z)ﬁdz < 00.
2 s(N) .

The non-uniformly Jacobi-weighted Sobolev space B;y] ﬁ(A), when J is a nonnegative integer, is
defined by

B:Y]ﬁ(A) = {u ‘ 85” € L»27+j”3+j(A), j=0,1,..., J} ,
which is equipped with the following norm

J

2 1/2 i
lull g7 ) = (]Z:% |“’B§yﬁ(/\)) o lulpi )= H@]ﬂ“HLg,ﬂ(A)‘

When J = s is not an integer, the space can be defined via classical interpolation method, e.g. K-
method; see [5]. For more details see [55].
To prove Lemma 3.3.4, we need the following lemma.

Lemma .3.1 ([57]). If v(z) € Ba/2m(A), then (1 — r2(2))*?v(z) € prin(s,3a/2H1- 6)(A). Here

a/2m
r(z) = (1%)1/2 and € > 0 arbitrarily small.

With all preparations above, we are ready to prove Lemma 3.3.4.
Proofof Lemma 3.3.4. Since v € Bil/’é”(ﬂ) with s1,s9 > 0, we can write v in the form of
(3.2.4) and the semi-norm (.3.2) of v can be bounded,

oo oo
2 _ 2 ~ 2 7 2
lheyzry = 2l o+ Bl )+ D0 (i, )+ ol ) <
m= m=

where G (2) = am(r(2))/2™? and by, (2) = by (r(2))/2™/2. Tt suffices to show the semi-norm of
product (1 — r2(2))*/?v can also be bounded. Applying Lemma .3.1, we have

2 27 |2
(@ =72 it izaineo ) < llmln a2 10 =72 b insizasico ) < elomlin, (n)
Thus we have |(1 — r2)a/2v] < C!v|2 2 This completes the proof. O

s () @)

.4 Calculations of integrals arising in the orthogonal expansion

To compute the fractional norm of the functions in numerical test, we need the following formulas
for the calculation of integrals to obtain the expansion coefficients a,, 5, in (3.2.5) and by, 5, in (3.2.6).
Define

1
Lk =: / rhtm pa/2m(9r2 _1)(1 — r2)* 2 dr. (4.1)
0
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Lemma .4.1. Let k,m,n be nonnegative integers. When (k —m)/2 > n, it holds that

, _ D(a/24n+1) T((m+k)/2+1) T((k—m)/2+1) (42)
;K M(n+1) T((k—m)/2—n+1)T(a/2+n+(m+Ek)/2+2) o

When (k—m)/2 < n and (k —m)/2 is not a non-negative integer, it holds that

o wl(@/24n+1) T((m+k)/2+1) I((m—k)/2+n)
Tmin e = (=1) 2 (n + 1) L((m—k)/2) T(a/2+n+(m+k)/2+2) (4:3)

When (k —m)/2 < n and (k —m)/2 is a non-negative integer, it holds that I, ,, , = 0.

Proof By a change of variable z = 2r2 — 1 in the integral Iy n i, We have

1 1

_ m+k)/2 pa/2,m a/2

Impnk = () 2 a2t /_1(1 + z)( )/ Pn/ (2)(1—2) 124z
1 1
(k—m)/2 pa/2,m _o\a/2 m
o(m+k)/2+a/2+2 /_1(1 +2) PYEM(2) (1= 2) (1 + 2)"dz

1 1 _ (_1)n dr

- - - (k=m)/2  __\™+) © _\a/24n m+n

= eI aTarETe /1(1 + 2) > T(n +1) da” ((1 2) (1+2) >dz.

where we have used the Rodrigues’ Formula for the Jacobi polynomials in the last equality. Then
using the integration by parts repeatedly, we have

1 toan
— (k—m)/2 _\a/24n m+n

Case 1. When (k —m)/2 > n, it holds that

j;((l + z)(k_m)/2> _ k:—Tm(k—Tm 1) (I'C_Tm — o 1)(1 4 2) /2
~ D((k=m)/2+1) k)2
= Fomyz—nr AT

Substituting the above equality into (.4.4) gives

_ 1
Im,n,k _ 1 ) F((k' m)/2 + 1) / (1 o Z)a/2+n(1 + Z)(m+k)/2dz.
—1

2(m+k)/24n+a/2+27(p + 1) T'(k—m)/2—n+1)

Observing that fil(l — 2)/2N (1 4 )R 2 = h3/2+n’(m+k)/2 and by (6.1.5), we obtain

1 D((k—m)/2+1) 20/ 2tnt(mtk) /241
2(mth)/2tnta/2420(n + 1) T((k—m)/2—n+1) a/2+n+ (m+k)/2+1
T(a/2+n+1DI((m+k)/2+1)
Fa/24n+(m+k)/2+1)

Im,n,k

The desired result in (.4.2) is obtained after some simplification of the above equality.
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Case 2. When (kK —m)/2 < n and (k —m)/2 is not non-negative integer, it holds that

CZL‘in <(1 + z)(km)/2> = (_1)an—k(mT—k +1)--- (mTik = 1)(1+ z)km)/2n

Substituting the above equality into (.4.4) gives

1 1 nr((m — k’)/2 +"’L) /1 (1 N Z)a/2+n(1 + Z)(erk)/QdZ.

Tk = 2(m+k)/2+n+a/2+2r(n +1) (1) L((m—k)/2) 1

By this equality, and (6.1.5), we obtain (.4.3).
Case 3. When (k—m)/2 < n and (k—m)/2 is a non-negative integer, jx—nn ((1+z)(k—m)/2> =0

and thus I, , 1 = 0. O

Lemma .4.2. [t holds that for integers k > m, and k —m is even,

2r T(k+1) T((k—m)/2+1/2)
r

27
Iﬁn,kz/o cos (0) costmO)dl = G S+ 1) TG+ m)/2 4 1)

and otherwise I}mk = 0. For all integers k > 0 and m,
2m
Ifn’k = / cos® () sin(mh)do = 0.
0
Proof By the formula (see Page 166 in [44]),

/Cosk(ﬁ) cos(mB)df = k:+1m{ cos®(9) sin(m#) + k/cosk_l(ﬁ) cos((m — 1)9)d9}, (.4.5)

we have the relationship I}n’k = Hﬁmlnﬂ_l’k_l. For k > m, using this relationship repeatedly, we
have
k k—1 k—m+1 [
Il — e k—m d
mk E+mk+m—2 k—m+2/0 cos™ " (z)da

D(k+1) 1 T((k+m)/2—m+1) /2” e
" (z)dz.
Th—mi)2 Thimpatl) [, @  @d
If k —m = 2] — 1 with integer [, then fo% cost =™ (z)dx = 0. If k —m = 21, we have the following
formula (see Page 152 in [44])
(20— 1! I'(l+1/2)

o B B _, T((k—m)/2+1/2)
/0 cos" M (x)dx = 27 5171 =2m T(+1) =2 '((k—m)/2+1) °

For k > m and k —m = 2, it follows that

, o 2r T(k+1) T((k—m)/2+1/2)
mk T om D(k—m4+1) T((k+m)/2+1)
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For k < m, I%uk = 0 as it follows from (.4.5) that

Aok k-1 k-m+l
mk T e mk+m —2 k—m+2

27
/ cos((m — k)x)dx = 0.
0

Since the integrand is an odd function over a symmetric domain, it follows that I,?n’k =0. O

Lemma .4.3. For integers k, m, it holds that when k, m are nonnegative even numbers and k—m >
0,

2
Ig’l’k = / sin® () cos(m#)do,
0

—1/8)™20(k + DT((k — m)/2 + 1/2)T((k —m)/2 + 3/2)T((k —m)/4 4+ 1/2)
T(k—m+ DT ((k—m)/2+ DI(k/2 +3/2)T((k +m) /4 + 1/4) ’

and otherwise I3 k= = 0. When k,m are odd numbers and k —m > 0, it holds that

2
Iy = / sin® () sin(m#0)do
0

21(—1/8)m=V/2T(k + 1)D((k —m)/2 + 1/2)T((k —m)/2 + 3/2)T((k — m)/4 +1/2)
(k+m)T(k—m+1I((k—m)/2+ DI (k/2+ 3/2)T((k +m)/4 —1/4)

Proof Using the formulas (see Page 163-164 in [44])

/ sin® (0) cos(m)d — kil{ sin®(8) sin(mé) — k / sin*=1(6) sin((m — 1)9)d9},

1
/sink(ﬁ) sin(m#)dh = “{ — sin®(#) cos(mf) + k/sm ~1(6) cos((m — 1)0)d0},
m
we have I%k = k,_lf_l Im 1k—1 and Iﬁl = k_ffmlm Lk—1- Consequently, it holds that
k k k—1
I=———I, =— - I : A.
m,k k: + 1 m—l,k—l k; + 1 kj _ 1 + m — 1 m—2,k—2 ( 6)

When k, m are even numbers and k > m, repeatedly using the relation (.4.6), we have

B CVPRE-D)(E=2)(k=3)-(k—m+2)(k—m+1) g (47)
mE T (k1) (k+m—2)(k—1)(k+m—6)---(k—m+3)(k —m+2) """ o
When k — m is even, by the formulas (see Page 152)

/sian(Q)dH
_ cos(f) (2 —1)20=3) (2 —2k+1) . oo (20— )
Y { w7 +; 2M—1 Yi—2)--(1—k) sin 1(0)}+ @

, cos(0 k(-1 (- k
/s1n2l+1(0)d9: _(Fl){sm (9)4—2 @l = 1)(2l(— 3).)”(22_22;_ D sin?l 2 2(0)},

k=0
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we have

. C2n(k—m -1 2a0((k—m)/2+41/2)
15 m = /0 sin™" (6)d = (k—m)!!  D(1/2)T((k—m)/2+1)

Substituting (.4.8) into (.4.7) and combining the following formulas,

(.4.8)

I'(k+1)
I'(k—m-+1)
(k+1)(k+m—-2)k—1)(k+m—6)---(k—m+3)(k —m+2)
o2 D(k+3/2) o pl((k+m)/4—1/4)

I'(k—m+3/2) T((k—m)/4+1/2)

k(k —1)(k—2)(k—3) - (k—m+2)(k —m+1) =

we obtain the desired result. When k < m, I3 r=0as 3 0= fo sin((m — k)#) = 0.

As Ifn’k = kerIS@ 1k—17 the desired result follows from the calculation of Ifnfl’kfl. This

completes the proof. O

.5 The proof of regularity of non-smooth function |z:|?

It is clear that v € Li/2(Q)7 ie.,

o0 o0
(V2 o) = D2 D (amal* + bmal*)BELE < oo

m=0n=0

To show that |z1|> € Bil/’é” () with s1 = 3.5 —e and sg = 3.5 —¢, it suffices to verify the semi-norm
of v is bounded, that is

(o] (o]
]v|le 2 D> (M 4 0?2) (Jamp|® + b )RS < oo,

m=1n=1

where ay,,’s and by, ,’s are from the expansion (3.2.4) for the function ER
Note that |z1|> = 73| cos3(0)|. By (3.2.4), byyn = 0 and ampn = Lnns - Jm/h /n with

1 2T
Ips = / PEMPpY/2m(9p2 1) (1 — ) 2rdr,  Jp = / | cos(8)|? cos(m8)d8.
0 0

By (.4.3) and the formula (3.3.8), we have
Fa/2+n+1) I((m+3)/2+1) I'((m—-3)/2+n)
2I'(n+1) I'((m-3)/2) TI'(ae/24+n+(m+3)/2+2)
1 B (_1)nna/2m4
(n+m/2)5+a/2 o (n+m/2)5+a/2'

Im,n,?) = (_1)n

Q

(_1)nna/2 . m4 .

Using the formula (3.3.8), we have

3m/2 /2 3m/2
In = / | cos(8)|? cos(mB)dh = (/ —/ >cos3(9) cos(mb)de
—7/2 w/2

—7/2

= 6(3— (=)™ Ysin((m + 1)7/2) - o 1) (2 0] N—p m>3
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no/2

By the formula (3.3.8) we have h,ofl/i = 6m7r(%)m+°‘/2+2h3/2’m R T T

using the formula (3.3.8) again, it holds that

By (3.2.7) and

[ Inn 3Im |2 N n®/2(n + m)e/? N 1
no/2 T (n4+m/2)%a T (n2 + m2)45°

m,n

(’am,n|2 + ’bm,n|2)h%/,721 ~

Thus

oo 00 ) ) ) /2 o0 251 +n252
ol & D Dm0 (amal? + bl )5 Sy y e (T m2)is
m=1

n=1 mlnl

Observe that when s; = 3.5 — ¢,

400 ptoo 281
ZZ n2+m2 S C/ / l’l d:Eld.’L’Q

m=1n= 1
21 251
— 0/ / “2245 drd9<C’/ - dr < 0.

232

Similarly, we have Y > | > > W < oo for s = 3.5 —e. Thus ]v|]2321/,;2(m < oo. This
completes the proof.
.6 Fast Jacobi transform
For any un (z) = SN iy BYP () = SN an® PY° (2). Denote the vectors
R 5, NS (g0 g8 T
WP = (ugﬁ,ui’ﬂ,...,uj\,ﬁ)j’, a0 = (ay?,a)°, ... AT

The goal of this section is to provide the fast transform from the vector @7° to @7? with 5 > ¢, or
the approximation of 47# with the acceptable accuracy.

The authors in [84] provided a quasilinear fast solver with the computational cost O(N log? N).
However, there is hidden constant 8 — § in the computational cost. For example, in our problem
with 8 = m and § = 0, the computational cost will be O(M?2N log? N) when we count in theta
direction in total. This motivates us to develop a new solver which can remove the hidden constant
or at least relax it (e.g., the constant grows like log m instead of m ) so that the total computational
cost will be O(M N log® N) or O(M log M N log® N) instead of O(M?N log® N).

Recall the Pochhammer symbol (a), = a(a+1)---(a+n—1) =T(n+a)/T'(a) for any a € R
and n € Ny. By the formula

n

PY(2) =Y can(y.8,8) P (x)
k=0

(see formula (7.32) in [11]) with the connection coefficient

(D (CD)FE = Bak(YF B Di(v+ B+ 2)ak(n+ v+ 5+ 1)y
(Y +B+2)n (=Dns(y+Dr(y + B+ Dax(n+v+ 8 +2)s

Cn k ('77 Bv 5) =
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Define the upper triangular matrix M with entries My, ,, = ¢, (7, 3,9). Then
a%?m = Ma*/?°, M = Dy (T o H)Ds. (.6.1)

where D and Ds are diagonal matrices, T' is Toeplitz matrix, H is a Hankel matrix, and ’o’ is the
Hadamard matrix product,i.e., entrywise multiplication between two matrices. More precisely,

(Dl)k,n = p1 (k)(sk,rw (D2)k7n = p2(”)5k,n> (T)k,n = ,03(n - k)v (H)k,n = ,04(k + n)a (62)

where 0 < k <n < N and

(VB DRy + B+ 2)o Sy (D
T E s e A O E (6
(=D = Bk _(n+y++ 1)

Since (—m),—r = 0 for n — k > m with m < N, then the conversion matrix M is banded one
with bandwith 2M + 1. Direct calculation requires the storage O(mN) and the computational cost
O(mN). Next we develop a fast solver with quasilinear complexity for large m.

For the Hankel matrix, we have following property.

Theorem .6.1. For v+ > —1 and B — § > —1, the Hankel matriz, H, in (.6.2) is positive
semidefinite.

Proof Note that

1 —
tn+k+v+5 1—1¢ B8 (Sdt
p4(k+n):1“(n+k+’y+5+1):B(n+k+'y+5+1):f0 (1—1t) (65)
Lin+k+v+4+6+2) L(B—o6+1) L(B—6+1)

Following the similar argument as that in proof of the Theorem in [84], we have desired conclusion.
O

Since the Hankel matrix H is positive semidefinite, we can use the pivoted Cholesky algorithm
described in Section 5.1 to construct low rank approximation.

.7 The derivation of mass matrix for spectral method in 2D

Recall that P§/2’m(t)’s are Jacobi polynomials with «/2 > 0, m > 0 and let P,?/Q_n’ern(t) be the
generalized Jacobi polynomial as discussed in [82] (Section 4.22) whenever o/2 —n < —1.

Lemma .7.1.

d’l’b

d?[P,f/Q’m(t)(l — )% = (=1)"(k — n+ /2 + 1), (1 — £)*/2n pe/2mmdn g (.7.1)

Here (k —n+ «/2+ 1), is the Pochnamner factorial, which means (k —n+«/2+ 1), = (k—n+
a/24+1)(k—n+a/2)---(k+a/2—-1)(k—n+a/2).
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Proof Recall the property of hyper-geometric function 2 Fi(a, b;, ¢, z) derived from Page 123,
Exercise 43(b) in [10]

d
d—[zc_l oF1(a,b;e,2)] = (¢ — 1)z 25 Fy(a,b;c — 1, 2), (.7.2)
z
which is equivalent to the following form
d 1—2z .4 1—=2 1—2.. 9 1—=2
fhadl r e, —N=(c—1 T F je—1 . A
S R b ) = (= D5 o (o be— 1, 0) (7.3)
Using the above equality repeatedly together with hyper-geometric representation (.3.1) leads to
the desired result. O

With the above lemma, we are ready to prove the explicit expression of the mass matrix.
Proof Recall qﬁ%)n = (1 —r2)/? cos(m¢9)rml’%f‘/Q’m(27“2 —1). Then

(M kn = (@D 0 0)
2w
/ / 0‘/2 cos(mﬁ)Qo‘/2 m(r)(1 - 7’2)0‘/2 cos(m&)Qg/Q’m(r)rdrdG
= (5m7r/ Poa/rm (2 l)PIS/Q’m@rQ —1)(1 = r?)2m gy, (.7.4)
0

Letting t = 212 — 1, we have

Om™ a/2,m a/2,m @ m
(M = o [ P 00 - 00 o)
omm  (=1)" dr

1
e _ _ a/2+n m-+n a/Q,m _ a/2
2a+m+2 anpl /1 dtm [(1 t) (1 + t) ]Pk (t)(l t) dt

Om T

1 dn
— a/2+n m+n a/2m _n\a/2
- | (=0 ™ SR 1 = )t (75)

Using the Lemma .7.1, we have

/_11[(1 )a/2+n<1 + t)m-‘rn] j: [P]?/Zm(t)(l . t)a/Q]dt

— @JW%—n+aQ+Dn/?L%Wﬂ+®mmﬁmnmm@ﬂt (.7.6)

Then using the expansion P’ (z) = > ho k(s 5,,8)P,f’5(z) (see formula (7.33) in [11]) with

B+ 1Dy =0)pn-r(0 + B+ 1)x(0+ B +2)(B+v+n+ 1)
O+ B4+2)n(D)ni(B+1)p(0+B+1)w(0++n+2); ’

and the orthogonality property of Jacobi polynomials, we have

Cn,k(7757 B) = (77)

/_11[(1 )Oc/2+n(1 + t)m-‘rn] j: [PI?/Q,m(t)(l _ t)a/Q]dt

n Tk+a/241)
(_)F%—n+aﬂ+1
= (—1)"(k—n+a/24+ Dacko(a/2 —n,n+m,a)hg" " (.7.8)

1
) / (1 =214+ t)" "™ epo(/2 —n,n+m,a) P (t)dt
-1
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Substituting the above equality into (.7.5) and recalling (.7.7), (6.1.5) gives

(—1)" Tk +a/24+ D) (n+a/24+ D)0 (k+n+m+ D0 (a+ 1)

(M )i = 5’”7T2n!klr(k —n+a/2+1)(n—k+a/2+ )'(k+n+m+a+2) (7.9)
Using the Euler reflection’s formula, we have
1 _ sin((|k — n| — a/2)m)T'(|k — n| —04/2—1—1). (7.10)
IF'k—n+a/2+1)I'(n—k+a/2+1) (Ik —n| —a/2)nT(Jk —n| + a/2+1)
Combining the equality (.7.9) and (.7.10), we get the desired result. O

(2)

We will show the equivalence of the weighted space H? . (€2) and the weighted space B&*(€2) when
12 2

.8 Equivalence between the space B%S(Q) and the space H?

R

)

s is a natural number.

Let Q = {(x1,22) € R? : 22 + 22 < 1} be the unit disc. For convenience, we use the complex
coordinates z = x1 + ire, Z = x1 —ize, 12> = —1. Then Q = {z € C2: 2z < 1}. Denote
w? = (1 —22)% = (1 — 22 — 23)# as the Jacobi weighted function on .

For 8 > —1, the generalized Zernike or disc polynomials on §2 are defined by

CT(l+n+1)I(1+B4+1)
S T(l+n+B+1)I(01+1)

PP (2, 2) = PP (2:22 — 1) o,

I,n

Ln>0.  (81)

where Pf 1 s the generalized Jacobi polynomial for [ < n; see [82]. Denote h;’f as

B PO, = ™ Fl+n+1) 1’TU+B8+1)T(n+5+1) (82)
bn e W2 = 4+ B4+ 1|D(l+n+B+1)] T(I+1) T(n+1) "
Recall hf—n,n defined in (3.2.7), we have
* * 1
W = (n) by LEM = 5(clm)?hgn, I =n. (.8.3)

Lemma .8.1 ([65]). For any integers I, n, k; > 0 with i = 1,2,3, it holds that
- 3 D*, = *,0+k1+k =
081082 (202 — 20:) P10 (2,2) = (L= ) (L4 n— kb — ko + Dy, B0 (2,2). (8.4

Lemma .8.2 (Equivalent semi-norms, [65]). For any u € Hj 5 with s > 0, it holds that

S . 2 S 3 2
3 (k> ‘ajg;a’;g (2105, — anml)’%uH 2 —2} <k> ‘afla’;? (28 — zaz)’%uH 2 . (.85)
|k|=s L,3+k1+k2 k|=s L6+k1+k2
For any u € Hf ;5 with s > 0, it holds that
% 1
u=3 D B i = s B (86)

>0 n>0 In
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Recalling (3.2.5)-(3.2.6) and using the relation (.8.3), we have

1 * 1 .
l’f (alﬁ_m 1b28 nn)s L2=m, ulf = —(afb_m + 11)5_1’11)7 [<n (.8.7)
Cln Cln
Then by Lemma .8.1, we have
o108 (202 — 200w = 30N urlokok 0z — z0.)k B
>0 n>0
D) S
1>0 n>0
Thus it follows from the orthogonality that
k1 aka o k3 _ *B2
1051052 (207 — 20;) u||LM . =3 ol n. k)t Phy Y (.8.8)

1>k1 n>ko
Here ®(I,n, k) = [l —n)* (I +n — k1 — ko + 1), 48,20 Bgiﬁﬁ;/h;‘f can be simplified as
ok LU+ B+1+ k) LI+ 1) T(n+B+1+k)T(n+1)

elln k) = =) T U 5+ ) T — ks + DT + A+ 1)
~ (l . n)2k3(ln)k1+k27 ('8'9)

where we applied the formula (3.3.8). From (.8.8) and (.8.9), we can see that

k1 ok k 2k k ko, %02
> <k>ua 1982 (207 — 20z)*2 )2, 2 > ( >ZZ SIn) R P2 p0

Q

[k|=s k|=s 1>0 n>0
= D (0 —n)? + 2m)*|up Py
(>0 n>0
= N @+l
>0 n>0

where s = k1 + ko + k3. Let m =1 — n and then

s k1 gk 5 k3 ~
Z <k>Haz az (Z@Z ) u||L6+k ko Z Z m —|—7’L m+nn| hernn

|k|=s m>—nn>0

From here, (.8.3) and (.8.7), we have

S\ okt Aka (o a5 LA yks B 2 pf 128
S (31080 oz — sl |~ S S ) P

k|=s m>0n>0

This implies the equivalence of the space BZ“SQ (©2) and the weighted space H 5(2) when s; =
S9 = S.
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.9 Another popular definition in the fractional community

The left- and right-sided Riemann-Liouville fractional integrals are defined as

WD (x) = — /gc( MO _je w0 a>o,

I'(a) =&t
and . )
Dy f(x) = F(a)/ G _ff;l—adf’ r<b a>0.

respectively. Let g(x) = ﬁxo‘*l,

D (@) = [ " 1)l — €)de

For 0 < a < 1,

D2 fa) = ¢ / ’ (f@da,

(1—a)ds r — &)
e -1 A PO
D) = e ar / e

For more information, the readers can consult the monograph [77] or [74].
Left side and right side Riemann-Liouville (RL) derivative are defined as

aDgf(l‘): aDZ aDginf(x)v T > a,

Dy f(x) = 2Dy Dy "f(x), x<b
forn —1 < a <n. If a =n, then
DEf(x) = L f(a), and LD f(x) = (—1)" f(a)
amx—dmnx,nxbx— dx”x'

For a € (0, 2) there is equivalence between the Riesz derivative( two-sided symmetrical Riemann-
Liouville derivative) and fractional Laplacian in one dimension

2 +oo u
(—2)*2u(z) = Cal-coDZu(x) + 4 DS ou(@)] = Ca % / ) ’m_(;)a1

where C, = —%ﬁ The equivalence between Riesz fractional derivative and fractional Lapla-
2

cian can be stated as follows.

Lemma .9.1. Consider twice continuously bounded functions u € CZ(R). If a € [1,2) or o € (0,1)
and 1im |, uz(z) = 0, then

1 foo uz (y) d

= J_ _ y')
(—A) () = ¢ "o VD
a(ll,—a)f @) dy7 O‘#L

—oo |z—y[*~!

a=1,
(.9.1)

which leads to the equivalence between the fractional Laplacian and the Riesz derivative.
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Proof Let us express the fractional Laplacian as the integral over [0, 00):

(A 2u(z) = e /oo u(z) —ulz —y) + u(x) —ulx +y) dy

0 ylte
ooy — ) =
= Cla / / Ua(@ = 2) H:x(x +2) dzdy
0o Jo Y
[ee] oo 1
= Cl,a/ [uz(z — 2) — ug(z + 2)] / Wdzdy
0 z
_ Ca [Fu(z—z) —uw(rte) (9.2)
a Jo 24

where we have changed the order of integration. We distinguish three different cases. When o =1
and ¢ = 1/7, so

(—=A)Y2u(z) = 1 /Ooo Uy (T —Y) — Uz (T + y) dy = 1 /°° ux;y) dy, (.9.3)

T Y s

(—=A)Y2u(z) is precisely the Hilbert transform of u(z). On the other hand, when o € (1,2),

(—A)O‘/zu(:c) _ Cfla /OO Uz (T — 2) — Up(T) + Up(T) — uz(x + Z)dz

e
_ Cl Q / / U:cm - + uxac (3: + y) dydz
C o0 1
= (um(:v —Y) + Uz (x + 7)) —dzdy
« 0 y P
Cla > uxx(x - y) + U;gx(.iv + y)
- -1 dy
ala—1) Yo
Cl,a oo Uz (.’Ij‘ + y) Ca /OO Uy (y)
’ dy = dy. (.94
a(a - 1) /—oo Z/a_l Y Oé(Od — 1) o ’[1; _ y’oc—l Y ( )

When « € (0, 1), the condition lim,_o uy(z) = 0 is required.

(=AY 2y(z) — Cla /00 Ug(z — 2) — ug(x ) —|— ug(z) — ug(z + Z)dz

. Cla/ / uxz r—vy "’ua:x('r"'y)d d

- C1a/0 (Ugz(x — y) + Uge( + ¥)) /dzdy

@
B Cla / Uge (T — Y) + Uge (T + y) i
N ala—1) yol Y
Cl,a o ua;m(y)
: dy. 9.5
sy e (:95)

On the other hand for the Riesz derivative, by the conditions of twice continuously bounded func-
tion, we have

2 © alx 4 T 00 u
(—A)22u(x) :caa/_oo (—i_y)dyzca/ m(j_y)dyzca/ m(‘a)ldy (.9.6)

dx? |y|o—t o Jylot o |
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[0 Next we show the connection between the Riesz derivative and fractional Laplacian. In
2D, they are not equivalent which can be seen from the Fourier symbol

[hr |+ [kal® # K1, k|2 = &2 + 3.

0.3

0.25

0.2

0.15

0.1

0.05

Figure 1: Isotropic vs non-isotropic for a = 1.2. Left: (—A)g/2u = 1; Right: [2(—A)g{2 +

(A =1
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